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Ilnanupyemble pe3yabTaThl 00ydenust mo OOII

Kon pe3yabTara Pesysbrar o6yqenust
IIK(Y)-1 | CrocobeH mpoBOIUTE HAYYHBIE UCCICIOBAHUS U TIOJTy4YaTh HOBBIC HAYIHEBIE U
MPUKJIaIHBIE PE3YIbTATHl CAMOCTOSITEIBHO U B COCTABE HAYYHOT'O KOJUICKTHBA
[K(Y)-2 | CnocoGeH mpoBOAUTH MOUCK U aHAJIH3 HAYYHOH W HAYYHO-TEXHHYECKOH JTUTEPATyPHI 10
TEMaTHKE POBOIUMBIX HCCIIEIOBAHIH
IK(Y)-3 | Crocoben pa3pabaThiBaTh M aHAIM3UPOBATH [TOKA3aTE/IN KauyecTBa HHGOPMAI[HOHHBIX
CHCTEM, UCTIOJIb3YEMBIX B MPOU3BOJICTBEHHON ACATEILHOCTH
[K(Y)-4 | CnocoOeH MmIaHupOBaTh HAYYHO-HCCIE0BATENBCKYIO AEATEILHOCTD, aHATM3UPOBATh
PHUCKH, YIIPABISTh MPOSKTAMH, YIIPABJIATH KOMAH/ION MPOEKTa
IIK(VY)-5 | CrocobeH K mpernogaBaHuio MaTeMaTHICCKUX TUCIUATIINH ¥ HHPOPMATHKH B
00pa3oBaTeIbHBIX OPraHU3aLMSIX BBICIIEr0 00pa30BaHUs
TK(Y)-6 Crioco0eH MpOeKTHPOBATh ¥ OPTaHU30BHIBATH YUEOHBIHM MpoIiece Mo 00pa3oBaTeIbHBIM
- MPOTrpaMMaM ¢ UCIIOJIb30BAHUEM COBPEMEHHBIX 00pa30BaTeIbHBIX TEXHOJIOTHI
OIIK(Y)-1 | CnocoOeH peliath akTyajibHbIC 3a1a4d (HYHIAMCHTAIHON M MPUKIATHOW MAaTEMaTHKH
OIIK(V)-2 | CnocoOeH COBEpIICHCTBOBATE U PEATM30BEIBATH HOBBIC MATEMATHYCCKUE METOIbI
pENICHUs TPUKIIAIHBIX 33124
OIIK(VY)-3 | CrmocobeH pa3pabaTbiBaTh MaTEMaTHICCKHUE MOJICTTH M IPOBOIUTD WX aHAIIN3 MPH
pelieHn  3a1a49 B 00J1acTi IpodecCHOHATBHON e TENbHOCTH
OIIK(Y)-4 | CnocobeH KOMOMHUPOBAThH U aJaNTUPOBATh CYIECTBYIOIINE HH)OPMAIIMOHHO-
KOMMYHHKAIIMOHHBIE TEXHOJIOTUH IS pEICHUs 3a4a4 B 00JacTi MpoeCCHOHATBHOM
JIEATEIHLHOCTH C YIeTOM TpeOOBaHMI HH(POPMAITMOHHONW O€30ITaCHOCTH
VK(Y)-1 Crioco6eH OCyIIeCTBIATh KPUTHICCKUIN aHAIM3 TIPOOJIEMHBIX CHTYaITil Ha OCHOBE
CHCTEMHOTO ITOJIX0/1a, BEIPA0ATHIBATh CTPATETHIO IEHCTBUI
VK(¥)-2 | CnocoOeH ynpaBisiTh MPOSKTOM Ha BCEX dTamax ero >KU3HEHHOTO ITHKJIA
VK(Y)-3 CrocobeH opraHn30BBIBaTh U PYKOBOJIUTE paO0OTONH KOMAaHIbI, BEIpabaThIBast
KOMaHJHYIO CTPATEeTHIO ISl JOCTIDKEHUS] IOCTABJICHHON IeNH
VK(¥)-4 | CnocoOeH MpUMEHSTh COBpeMEHHbIE KOMMYHHKATUBHBIC TEXHOJIOTHH, B TOM YHCJIE Ha
WHOCTPAaHHOM (-bIX) sI3bIKE(-aX), [T aKaJIEMHUECKOr0 1 MPOPeCcCHOHATEHOTO
B3aUMOJICUCTBHS
VK(Y)-5 CriocobeH aHaTu3UPOBaTh M YIUTHIBATh pa3HOOOpasne KyIbTyp B IIpoliecce
MEXXKYJIBTYPHOTO B3aMMOJICHCTBUS
YK(V)-6 | CiocoOeH onpeaensTh U peaar30BbIBaTh IPHOPUTETHI COOCTBEHHOMN JESITENILHOCTH U

CITOCOOBI ee COBCPIICHCTBOBAHM HAa OCHOBC CAMOOIICHKHU
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YTBEPXKJIAIO:
PykoBoautens OOIIL
M.E. CemeHnoB
(ITogmuce)  ([ata) (©.1.0.)
3AJJAHUE
Ha BBINOJIHEHHE BBINYCKHOI KBAJTU(PUKANMOHHONH PadoThI
B dopwme:
MAarucTepCcKon auccepTanuu
(baxanaBpckoit pabOTHI, AUTTIOMHOTO IIPOEKTa/paboThl, MATNCTEPCKOM ANCCEPTALN)
CTyneHry:
I'pynna oHuo
0BM92 [lepory llepadkany
Tema paboThI:

VYTBepkaeHa IpUKa30M JUPEKTOpa (Aara, HOMEP)

15.03.2021 Ne 74-2/c

Cpok cmavu CTYJI€HTOM BBIMIOJTHEHHON paOOTHI:

31.05.2021

TEXHUYECKOE 3AJIAHHUE:

Hcxoanblie 1aHHbIE K padoTe

nPOU3E0OUMENLHOCIb UL HASPY3KA, PEHCUM PABOMbL
(HenpepbiBHbILl, NEPUOOUUECKUL, YUKTUYECKUU U M. O.); 6UO0
CHIPbA UTU MAMEPUAT U30eNUs; MPebO8aHus K nPOOYKMmY,
U30eaUI0 UL NPOYeccy, 0cobble mpebosanusi K 0COO6EHHOCMAM
@ynryuonuposanus (IKcnayamayuu) 06veKma un u30enus 8
naane 6e30nacHOCMu IKCRILYAMAyUY, GAUSHUS HA
OKPYAHCAIOWYIO CPedy, IHEP2O3aAMPAMaM; IKOHOMUYECKULL
aHauz u m. 0.).

(Haumenoeauue 00bexma ucciedo8anus uiu NPOEeKMUpOoBanusl,

Posnuunwiti kpeoumnwiii nopmegpenv b6anxa uz 25 906
Habnodenuii. no saemwuxam, 1362 u3z kKomopwvix

noomeepocoennvie  cayyau  Oegponma.  Kaowcowii

3aemwux  xapakmepuzyemcs 42 paziuyHbIMU

napavempamu.




Ilepevyens moaJieRaAMUX HCCTETOBAHUIO,
NPOEKTHPOBAHMIO H pa3padoTKe

CpasHumenvubili aHAIU3 JUMEPAMypbl NO meme

ouccepmayuu

BOIIPOCOB
p 2. Ilpeosapumenvnas obpabomka OaHHbIX U OMOOP
(aHanumuueckuil 0030p NO IUMEPAMYPHbIM UCTNOYHUKAM C
Yenbio BbIACHEHUS. OOCMUIICCHUT MUPOBOU HAYKU MEXHUKU 6 nauoonee BHAYUMBIX NPpU3sHaKos8 oS
pacc,wampueae/uoﬁ oﬁﬂacmu; nocmaHoeKa SQl)altu
uccie008anusl, NPOEKMUPOSAHUs, KOHCIMPYUPOSAHUSL, npocHO3UpPOBAHUA
cooepaicanue npoyedypsl UCCIeO08aAHUS, NPOCKMUPOBAHUI, 3Tl )
KOHCMPYUpO8aHus1,; 00CysicoeHue pe3yibmamos 6blnoIHeHHOU : ocmpoerue  mooenu oyenKu geposamnocmu
paﬁombl; HaumeHoeaHue ()OnO/lHMme,"leblxpa3()€,"106', de¢0ﬂma 3aem uKa
noonedxcawux paspabomxe; 3aKuoyene no pabome). W
4. Cocmasnenue npocHosa eepossmuocmu oegonma
3aemMwuKa 01t mecmosoli 6blOOPKU
5. Oyenxa xauecmaa pabomvi HOCMPOEHHOU MOOenu
Ilepeuens rpaguyeckoro Mmarepuasa 1. Apxumexmypa mooenu
(c mouHBIM yKa3aHuem 0053amenbHbIX Yepmedicell) 2 Fpa d)uku pasee DOUHO20 AHATUZA MOOCTBHBIX
OAHHBIX
3. Busyanuzayus mamemamuueckoi Mooenu

KoHcyabTaHTBI 0 pa3aejiaM BbITYCKHOH KBAJIU(UKAIMOHHON padoThI

(c yrazanuem pazoenog)
Paznen KoncynabTant
DurHAHCOBBIM MECHEIKMEHT, Kucenea Enena CranuciaBoBHa

pecypcodhHEeKTHUBHOCTD U
pecypcocOepexeHne

ConuanbHas OTBETCTBEHHOCTh | AHToHeBMY Onbra AjekceeBHa

WNHOCTpaHHBIN SA3bIK VYraruna SIauna BukropoBHa

HasBanus pa3aeaoB, KOTOPbI€ M0KHbI ObITh HANMCAHbI HA PYCCKOM M HMHOCTPAHHOM

A3bIKAX:

JlutepatypHslii 0030p

JarTa Bpl1auu 3aJaHUS HA BbINOJHEHNE BbINYCKHOM 15.03.2021

KBATH(UKAIUOHHOHI padoThI 10 JIMHEeHHOMY rpaduky

3ananue BbI1aJ1 PYKOBOAUTEb:

JloxHOCTH (017 (0]

Ydenasi cTeneHb, 3BaHHe Ioanucey Jata

Houent OO® | CemenoB Muxawn EBrenpeBud | K. ¢.-M. H., TOIICHT

33)131-[1/[6 NPUHAJT K HCIIOJHCHHUIO CTYAECHT:

I'pynna

DUO

Moanucey JaTa

0BM92 [epor lepadbkan




3AJJAHUE JIJISI PA3JIEJIA

«®UHAHCOBBI MEHEJXKMEHT, PECYPCO3®®EKTUBHOCTH U

PECYPCOCBEPEXEHUE)
Crynenry:
I'pynna DPUO
0BM92 Hleposy llepadkany
IkoJa OTtaenenue mkoJbl (HOL)
Yposens o6pazoBaHus MarHCTpaTypa HanpagsJienune/cnenuajbHOCTD 01.04.02 «HpI/IKJ'IaI[HaSI
MaTeMaTHKa U HH(OpMaTUKa»

pecypcocoepe:keHmnex:

Hcxonnbie nanHbIe K pasaeny «PHHAHCOBBIH MEHEIKMEHT, pecypcod(p(PpekTHBHOCTL U

HAN0208, OMYUCIeHUN, OUCKOHMUPO8arusi u kpedumosanus | gondel — 30,2 %

1. Cmoumocmw pecypcos nayunozo ucciedosanus (HU): Cmoumocms MamepuaibHuIX pecypcos onpeoeisiiacs
MAmepuaIbHO-mMexXHU4eCKux, IHepeemuieckux, 8 COOMBEeMCmM8UU C PLIHOYHbIMU YeHamu 2. Tomcka.
Gunancosvix, UHPOPMAYUOHHBIX U YeN0BeUeCKUX Tapughnvie cmasku ucnornumerneil onpeoenensl

wmamusim pachucanuem HU TI1Y.

2. Hopmul u Hopmamussl pacxo008aHus pecypcos Koappuyuenmur 011 pacuema 3apabommoii niamal.

3. Hcnoawvsyemas cucmema HAn02000104CeHUs, CMABKU Kospdpuyuenm omuucnenuii 6o snebrooscemnoie

IlepeyeHb BONMPOCOB, MOIJIEKANIMX HCCIET0BAHNI0, TPOEKTHPOBAHNIO U pa3padoTKe:

1. Oyenxa KommepuecKoeo u UHHOBAYUOHHO20 NOMEHYUANA 1.ITomenyuanvuvie nompebumenu pe3yibmamos
HTU uccne0o8anusl;

2.8WOT — ananus;

3.0yenxa eomognocmu npoexma K

KOMMepYUaIu3ayuu

npoekma,

2.0npedeneHnue HYMpPeHHUX U BHEUHUX
3aUHMEPECOBAHHBIX CHLOPOH NPOEKMA,
3.0npedenenue ocpanuienuti/0onyuweHull npoexma.

2. Pa3pa60ml<a ycmaea Hay4YHO-MEeXHU4YeCKo2co npoekma 1.Ilocmanoska yeiu, oofcudaeszxpeslebmamoe

3. Peecmp pucxos npoexma

3. IInanuposanue npoyecca ynpaenenuss HTU: cmpyxmypa u 1.0Onpeoenenue cmpykxmypul u mpyooemKkoCcmu
epaghux nposedenusi, 61004cem, PUCKU U OPSAHU3AYUSL BbINOJIHEHUSL pabOM;
3aKYNOK 2.B10021cem HayyHO - MEXHUUECK020 UCCIe008aAHUs
(HTH);

Hepe‘leﬂb rpac[wmecxoro MATEPHUAJIA (c mounvim yrasanuem obs3amenbHblx uepmedicetl):

1. Ceemenmupoganue pviHka

2. Mampuya SWOT

3. Oyenka 20mo6HOCMU NPOEKMA K KOMMEPYUATUZAYUU

4. 3aunmepecoganuvie cmopoHbl

5. Leau u pezynomam npoekma u pabouas epynna npoexm

6. Ozpanuuenus/0onyueHus npoekma

7. Uepapxuueckas cmpykmypa pabom npoekma

8. Komnaexc pabom no paspabomxe npoekma

9. Bpemennvle nokazamenu ocyujecmeienus Komniexca pabom
10. Kanenoapnuuii naan-epagux evinonnenus pabom (Ouazpamma I anmma)
11. Pacuém 6r0031cema ucciedo8aHus

12. Peecmp pucxos

| JlaTa BbIIa4M 3a1aHUsA JJIS Pa3/esia no JHHEHHOMY rpaguky

3ananue BbIIAJ KOHCYJIbTAHT:

JloKHOCTH (017 (0] Yudenasi cTeneHb, Ioanucey Jata
3BaHHe
Houent OI'CH IIIBUII Kucenena E.C. K.D.H.
3auaHne MNPUHAJT K HCIIOJTHEHHUIO CTYACHT:
I'pynna ()% (0] Hoanucy Jara
0BM92 [Iepor [lepadbkan




3AJJAHUE JIJISI PA3JIEJIA
«COIAAJILHASI OTBETCTBEHHOCTb»

CryneHry:

I'pynna

o uo

0BM92 [Iepony Illepadxany

Ixkona Otaenenne (HOLY)

YpoBeHb 00pa3oBaHus MaFHCTpaTypa Hanpagaenue/cnennansnocts | ()1.04.02 «HpI/IKJIa,Z[HaH

MaTeMaTHKa U HHpopMaTuKa»

Tema BKP:

Moaeanb KPE€AUTHOI0 CKOpUHIa

WcxoaHble JaHHBIE K pasaenay «ConmnajabHas OTBETCTBEHHOCTD):

1. XapakTepucTtrka 00beKTa UCCIeI0BaHuUS (BEIIECTBO,
MaTepua, mpudop, aJropuTM, METOIMKa, pabovasi 30Ha)
1 00JIaCTH €T0 IPUMECHECHHSI

OOBEKT HCCIIeIOBaHUS: MaTeMaTUICCKas
MOJIETh KPEAUTHOTO CKOPHHTA.

OO6macTh MpUMEHEHNsT: 0AHKOBCKHUE CHCTEMEI.
Pabouas 30na: ohucHOE MOMEIIECHHE.

[epedeHsb BOIPOCOB, MOJIICKAIIX HCCIEOBAHHIO, IPOCKTUPOBAHHIO U pa3paboTKe:

1. IlpaBoBbIe M OPraHU3aliOHHbIE BONPOCHI
o0ecrieyeHns1 0€30MACHOCTH:

—  CIeIUANIbHBIC (XapaKTepHBIC IPH
JKCIDTyaTalu 00BEKTa CCIeI0BaHMs,
MPOEKTUPYEMOi paboueii 30HEbI)
MIPABOBEIE HOPMBI TPYIOBOTO
3aKOHOJIATENbCTRA,

—  OPraHM3alMOHHBIE MEPOIIPUATHS NIPH
KOMIIOHOBKE pa0oueii 30HEI.

I'OCT 12.2.032-78 CCBT. Pabouee mecto
MIPH BBITOTHEHUH padoT cums. Obmme
3ProHOMUYECKHE TPEOOBaHUS

I'OCT 12.2.049-80 CCBT. ObopynoBanue
mpou3BoAcTBeHHOE. O0IIHe
3PrOHOMHUYECKHE TPEOOBAHUSI.

T'OCT 22269-76. CucreMa «ueiaoBeK-
MaruHa». PabGodee MecTo oneparopa.
B3aumHoe pacronokeHue SIeMEHTOB
pabouero mecta. O0IIKE SProHOMUYECKUE
TpeboBaHwMS.

2. IlpousBoacTBeHHast 6€30MACHOCTD:

2.1. AHanu3 BBISIBICHHBIX BPEAHBIX M OMACHBIX
(hakTOopoB

2.2. OG0CHOBaHHE MEPOIIPUATHH 110 CHIIKEHHUIO
BO3JCHCTBHS

Bpenubie dpakTopsr:

- IOBBIILICHHBII YPOBEHB IIyMa;

- HEZIOCTaTOYHAsl OCBELICHHOCTh padoyeit
30HBI;

- YMCTBEHHOE MepeHanpshKEHHUE.

- IepeHanpsHKeHUe 3pUTEIBHOTO
aHanm3aropa

OnacHsle GaKTOpHI:

- BO3ACHCTBHE IEPEMEHHBIX
AJIEKTPOMArHUTHBIX TOJIEH

- IOBBIINICHHOE 3HAYCHUE HATIPSKCHUS B
3JEKTPUYECKOH LIENH, 3aMbIKaHHE KOTOPO
MOYKET MPOM30MTH Yepe3 TEeJI0 YeIOBeKa

3. DkoJsornyeckas 0e30MaCHOCTD:

Jlutocdepa: yTHaIU3aIUs KOMIIBIOTEPHON
TEXHHKH.

4. be3onacHOCTh B Ype3BbIYAHHBIX CHTyallNsAX:

Bosmoxunsie UC: moxap.
HaunGonee tunuunas YC: moxkap.

| JaTta BeI1auM 3aiaHus 1JIsl pa3fesia 1o JHHeiHOMY rpauKy |

33}131—[1/[6 BbIJ1AJI KOHCYJbTAHT:

JlonxHOCTH D®UO Yu4enasi cTeneHb, Moanucey JaTa
3BaHHE
Jonent OO/, AnTonesnd O.A. K.0.H.
33}131—[1/16 NPUHAJT K HCIIOJHCHHUIO CTYACHT:
'pynna [25(0] IMoanuce JlaTta
0BM92 Hlepos Illepadkan
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PED®EPAT

Beimycknas kBanudukanuonHas padora 113 c., 18 puc., 26 Tab6m.,
32 UCTOYHUKA.

KiroueBble cj10Ba: KpPEOUTHBIM CKOPUHI, MaTeMaTHYecKas MOJIEIb
CKOpPWHTa, BEPOATHOCTh JHedonTa, JIOTHCTHYECKAash perpeccus, OWHapHas
KJaccuukanus, 3pQPeKTUBHOCTb MOJICIIN CKOPUHTA.

OOBEKTOM HCCIAEAOBAHUS SABISIETCS PO3HUYHBIA KPEAUTHBIA MOPTQENb
OaHKa 1O 3aEMIIUKAM.

Lenps paboTel — pa3paboTaTh MaTEMATUYECKYI) MOJENb KpPEIUTHOTO
CKOpHHTa JUIsl peJcKa3aHus AedoJita 3aeMIIUKOB.

B  mpomecce uccnemoBaHUST  TPOBOAWINCH  0030p  JUTEPATYPHI,
npeaBapuTesbHas 00paboTKa TaHHBIX U OTOOP HanboJIee 3HAUUMBIX IPU3HAKOB JIJIS
IPOTHO3UPOBAHUS, TOCTPOSHUE MOJIEIH OLIEHKH BEPOSITHOCTH 1e(poiiTa 3aeMILrKa,
COCTABJICHHE MPOTHO3a BEPOSITHOCTH Je(hoTa 3aeMIIMKA ISl TECTOBOM BBIOOPKH,
OIICHKA KauecTBa padOTHl MOCTPOSHHOW MOJIEIH.

B pesynbrare wuccnenoBaHus pa3zpaboTaHa MaTEMaTUUYECKYIO MOJIEIh
KPEIUTHOTO CKOpHUHTa ISl peJcKa3anus Aedoiita 3aeMIIUKOB.

CreneHb BHEAPEHUS: HA CTa U Pa3pabOTKU.

OO6macTh MPUMEHEHHUS: CTPAXOBBIC, KPSTUTHBIC OPTaHU3aIuHU, OAHKH.

DOxoHomMuYeckas A(OPEKTUBHOCTH/3HAYUMOCTh PaldOThI: pa3zpaboTaHHas
MOJIEJIb KPEIUTHOTO CKOPUHTA TIOMOXKET MPOBOAUTH OIICHKH TJIaTEKECTIOCOOHOCTH
KJIIMCHTOB W TPUHHUMATH 00JIeE TOYHBIC PEHICHUS O TMPEAOCTABICHUH OaHKOM
JIEHEKHBIX CPEJICTB KIIMCHTAM.

B Oynymem muranupyeTrcss co3gaHue paboTra Ham - yIydIIeHHEM
2 PEeKTUBHOCTH TMpeCKa3aHUi MOJEIH, pa3padoTka rpaduueckoro uUHTepderica

ML CUCTEMBI KPCAUTHOT'O CKOPHHIA.



OITPEJEJIEHWS], OBO3HAYEHMUA, COKPAILIIEHMA,
HOPMATUBHBIE CCBIJIKHA

B naHHOW BBIMYCKHOM KBaIM(PHUKAIIMOHHON padOTe MCHOIB30BAINUCH
CJIeIyIOIMEe COKPAICHUS:

CHAID — Chi-square Automatic Interaction Detection

CART - Classification and Regression Tree

k-NN — k-nearest Neighbor’s algorithm

ROC — Receiver Operating Characteristic

AUC — Area Under ROC curve

ANOVA — Analysis of Variation

RFE — Recursive Feature Elimination

SWOT - Strengths, Weaknesses, Opportunities, Threats

NCP — nepapxuueckasi CTpyKTypa padot

BKP — BbimyckHO#M kBanu(puKanoHHas paborta

HUWP — nayuHo-uccnenoBarenbckas padoTa

['OCT — rocynapcTBEHHBII OOIIECOO3HbIN CTaHAAPT

HTH — Hay4yHO-TEXHUUECKOE UCCIEAOBAHUE

OCC — poH conanbHOrO CTPaXOBAHUS

[1® — nencuoHHBIN POH]T

[IK — nepcoHaIbHBIA KOMIIBIOTED

[I9BM — nepcoHanbHast 3JIEKTPOHHO-BBIUMCIUTENIbHAS MaIlIMHA

CU3 — cpeacTBa MHAWBUIYATbHOW 3aIIATHI

CK3 — cpencrBa KOJJIEKTUBHOM 3aIIUThI

OMII — 351eKTpOMarHuTHOE MOJIe

OKKO — penepanbHblii Ki1acCUPUKALMOHHBIN KaTajIor OTXO/I0B

YC — upe3BblyaiiHasi CUTyaIus
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1 JIutepaTtypHblii 0030p

1.1 IlonsiTHE KPEAUTHOIO CKOPHHIA

KpenutHast olieHKa — OJMH W3 BaXKHEHIIMX IPOIECCOB MPU MPUHATUH
OaHKaMHU pelIeHUH MO YMPABJICHUIO KPEIUTHBIMU pecypcaMH. ITOT MpoIece
BKJIFOYAET cOOp, aHAN3 M KIACCU(DUKAIUIO PA3IMYHBIX KPEIUTHBIX 3JIEMEHTOB U
MePEMEHHBIX ISl OLICHKU KPEAUTHBIX perieHui. KauecTBo 0aHKOBCKUX KPETUTOB
SIBJISICTCS KITIOUEBBIM (haKTOPOM, OTMIPEACIISIONINM KOHKYPEHITNIO, BRDKHBAEMOCTh U
NpUOBUIBHOCTH OaHKOB. OTHUM U3 HanOoJiee BaXKHBIX HA0OPOB 1S KilacCUbUKaIUU
KJIIMCHTOB OaHKa B paMKax IIpoIecca OIIEHKH KPEIUTOCIOCOOHOCTH C IENbIO
CHIKEHMS TEKYILErOo U OXKUJIAaeMOr0 PHUCKa IMJIOXOW KPEAUTHON UCTOPUM KIMEHTa
SBJISIETCS KPEOUMHbBILL CKOPUHE.

BnepBpie CKOpUHT Kak METOJl OIEHKH 3aeMIIMMKa OBbUT MPEeIIoKeH
amepukaHckuM 3koHoMuctom /[l. Jlropanom B 40-e rr. XX B.

ABTOpBI BO BCEM MHUpE JaIOT pa3IMYHbIC OMNpEAENeHUs] KPEIUTHOTO
CKOpUHTra.

Hanpumep, CaxabueBa [I'.A. omnpenenser CyImHOCTh CKOpUHra B
«OTpeIeTICHNH COBOKYITHOTO KPEIUTHOrO Oajijia MOTEHIIMATBHOIO KIUEHTa MyTeM
OLICHMBAaHUS €r0 MO psiAy KpurepueB. Kaxaplii KpUTEPUH MMEET CBOK) BECOBYIO
XapaKTepUCTUKY M B JaJbHEHIIIEM arperupyercs B MHTETpajbHBIA MOKa3aTelb —
COBOKYMHBINM KpeIUTHBIN Oamm [1].

[To6emunckas T.[. maet cieaytoiee onpeeacHue ONMMCcaHue KPEeIUTHOTO
ckopuHra: «CKOpUHTOBasi CHCTEMa OIIEHKHM IIaTEXECIIOCOOHOCTH OCHOBaHA Ha
MaTEeMaTUKO-CTaTUCTUYECKUX MeToaaxX. | JTaBHas 11eJIb TAKOM CUCTEMEBI — OIICHKA Ha
OCHOBE HEKOTOPBIX (DaKkTopax IIATEKECIMOCOOHOCTH W TMPHUHSITHE PEUICHUS O
MPEAOCTaBICHUN JICHSXKHBIX cpeacTB. CoOupaercs Kak MOXKHO OoJiee IOJTHas
uHhopMaIusi O TMOTEHIMATLHOM 3aeMIUKE, OOBIYHO HCIIOJIB3YETCS aHKEeTa,
3aMOJIHCHUSI TMOTEHIMAIBHBIM 3a€MIIUKOM, IIOCJIe 4Yero CKOPHUHIOBas CHUCTEMa
oOpabaThiBaeT HWMEIOIIHUECS JaHHBIE, HAYHUCISAS Oauibl 1O BHYTPEHHEMY
anroputmy» [2].
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Uto xe Kkacaercs 3apyOeXHBIX aBTOpOB, TO, Hampumep, Tpumaru [l
ompenenui, 4to «KpeauTHBIH CKOPUHI — OTO METOJ, HCIOJIb3yEMbIA IS
MPOTHO3UPOBAHUS MPUHAMJICKHOCTH KJIMEHTAa K 3aKOHHOW WIIM TMOJ03PUTEIBbHON
rpynne KJIueHToB» [3].

Takum oOpa3zom, 000OIIMB BCE BHINMICTICPEYUCICHHBIE TMOHSATHS, MOYHO
CKa3aTb, 4YTO KPEAUTHBIA CKOPUHI MOYHO OIPEACIUTh KaK HCIOJIb30BAaHUE
CTaTUCTHYECKUX MOJeel sl mpeoOpa3oBaHUs COOTBETCTBYIOIIMX JIaHHBIX B
YUCJIOBBIE MEPBI, KOTOPBIE OMPEACISIIOT KpeAUuTHbIe penieHus. OH MpeacTaBiseT
co00if HabOp MojeNield MPUHATHS PEIICHUN U JISKAIUX B WX OCHOBE METOJIOB,
KOTOpBIE MOMOTAIOT KPEAUTOPAM B MPEAOCTABICHUN MOTPEOUTEIIHLCKUX KPEIUTOB.
OTH METOJbl ONPENENSAIOT, KTO MOJYYUT KPEIUT, KaKOH OOBEeM KpeauTa OHU
JIOJDKHBI TOJTYYUTh W KaKUe OMNEepallMOHHbIE CTPATETHUU IMOBBICSIT MPUOBLILHOCTD
3aEMILHUKOB I KPEIUTOPOB.

KpenuTHblii cKOpUHT HE OrpaHuyYuBaeTca OaHkamu. J[pyrue opranusaium,
TaKue Kak KOMIIaHUW MOOWJIBHOW CBSI3U, CTPAaxOBble KOMIIAHUU, apeHA0JATeNI U
roCyJJapCTBEHHBIE BEJOMCTBA, UCIIOJIB3YIOT T K€ MEeTOIbl. Komnanuu mu¢poBoro
dbuHaHCUPOBaHUS, TaKWe KaK OHJAWH-KPEAUTOPHI, TaKXKe€  MCMOJb3YyIOT
aNbTCPHATUBHBIC HWCTOYHUKHM JAHHBIX JUIS pacyeTa KPEAUTOCTIOCOOHOCTH
3aeMIIUKOB. Kpome TOro, mmMpoKHe€ BO3MOXKHOCTH BBIYHCIUTEIBHONW TEXHUKHU

ACJIAar0T UCITOJb30BAHUC KPECAUTHOIO CKOPHUHIa HAMHOT'O ITpOIIC, YEM paHbIIC.

1.2 MaremaTuyecKkue MOJeJ M CKOPUHTA

BriOepem i1 M3ydeHHST HECKOJILKO HaMOOJIee€ YacTO MCHOJIb3yEMBbIX
METOJIOB JIJISI TOCTPOEHUSI MATEMAaTUYECKOW MOJIEJIM CKOPHHTA.

PaccmaTpuBaemMble  CTaTUCTUYECKHE METOJbI  BKJIIOYANOT  JIMHEHHBIN
JMCKPUMUHAHTHBIN aHAIINU3, JJOTUCTUYECKYIO PETPECCUI0 U HAMBHBIN OaileCOBCKUM
aHaJIM3, METOAbl MAIIMHHOTO OOYYEHHS BKJIIOYACT METOJ OJIMKaWIero cocena,

JIEPEBbs PELICHUN, METO/I OIIOPHBIX BEKTOPOB, CIIyYalHBIE JIECa, HEUPOHHBIE CETH.
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Jlunetinvlli OUCKPUMUHAHMHBLI AHAIU3 — OJIMH U3 HauOoJiee MOMyJISIPHBIX
METOJIOB CKOPMHIa, U KPEAUTHOIO CKOpWHIa, B 4acTHOCTH. OH OCHOBaH Ha
MOCTPOCHUU OJHOW WM HECKOJBKUX JIMHEWHBIX (YHKIHHN, BKIIOYAIOIINX

oOBsICHAIONME IepeMeHHbIe. CiienoBaTeNIbHO, 0011Ias MOJIeb 3a1aeTcs [4]:

Z=a+pX +pX,+..+BX,, (1)

rae Z — OleHKa IUCKpUMUHAINY, 0 — TIepexBar, f; — KO3PPHUIIMEHT, OTBEYAIOIIHIA
3a JIMHEHHBIN BKJIa] i-0M 00bsCHAIOIIEH TepeMeHHon X;, rnei =1, 2..., p.

DTOT METOJ UMEET CIEAYIOUUE JOMYIIECHHS: KOBAPUALMOHHBIE MaTPUIIbI
KKJOTO TMOJAMHOKECTBA KiacCU(UKAIIMK PaBHBI, KaXKaas KiacCU(PUKALMOHHAS
rpynna NOAYMHSETCS MHOTOMEPHOMY HOPMallbHOMY pacrpeneneHuo. Jpyroit
BO3MOXHBIM METOJ JUCKPUMHUHAHTHOIO aHalu3a — 3TO HE JIMHCWHBIM, a
KBaJIpaTUYHBIN JUCKPUMUHAHTHBIA aHaIu3 [4].

Jlocucmuyeckas pecpeccusi — 3TO JIMHEHAs MOJEIb, B KOTOPOW lieyieBast
IIEpEMEHHA SBJISETCA KaTeropuaibHON. Moaenb co31aeTcsi Ha OCHOBE CUTMOUIHOM
GyHKITUH, KOTOpask UCIOIB3YETCs JIJIsl OIIEHKH BEPOSITHOCTH OMHApHOTO OTBETa (B
HaIlleM CJIy4ae, €CIU KIMEHT, 3alpalluBatOIUid KPEIUT, HE BBITIATUT CBOU JIOJTH)
Ha OCHOBE BXO/IHBIX JAHHBIX. DTO TAKKE OJIUH U3 HanOoJIee MHUPOKO UCIIOIb3YEMBIX
METOJIOB JJIsl KPEAUTHOTO CKOpUHTA [5].

llepesvss peuwienuti — 3T0 METOA KiacCU(UKAIMKM, KOTOPBIM HCIOIB3YyET
JAHHBIE i1 TIOCTPOCHMS TaK HA3bIBAEMBIX MPABUJ MPUHIATHS PELICHH,
OpPTraHU30BAHHBIX B JPEBOBUIAHBIC apXUTEKTYphl. B 001IeM, 1mens 3Toro Meroaa —
ONpENEINTh HAOOp JIOTMYECKUX YCIOBUU «ECIH-TO», KOTOpPbIE TO3BOJISIIOT
MIPOTHO3UPOBATH WK KIaCCHPUITUPOBATh ciiydan. CyIecTByeT TPU MPUMEHSIEMBIX
aNropuT™Ma: JAETEKTOpP aBTOMATUYECKOro B3aumojiercTBus xu-kBaapatr (CHAID),
nepeBo knaccudukamuu u perpeccunt (CART) u C5, xOoTOpble pa3auyaroTCs
KputepueM mnocTtpoeHus aepea. CART wucnonbdyer kodpdunueHt JkuHu B
KadyecTBe KputTepusa pacuierienusi, CS5 wucnonb3dyer sHTponuto, a CHAID
UCIIOJB3YET KPUTEpHU XH-KBajapar. JIpyruMu BO3MOXHBIMH W KOHKPETHBIMU
METOJaMU JEPEBbEB PEIICHUM SBISIOTCS alrOPUTM JepeBbeB pemieHuit C4.5 u

J4.8 [4].
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l'enemuyeckuii aneopumm OCHOBAaH Ha aHAJIOTMM C OHOJOTUYECKUM
MPOILIECCOM ECTECTBEHHOTo oTOopa. B cdepe kpenutoBaHus 3TO BBIJISIAUT
CIeIyIoIMMUM 00pa3oM: UMeeTcs Habop KiIacCU(PHUKAIMOHHBIX MOJEel, KOTOphIe
MOJIBEPraloTCsl «MYTallUW», «CKPEUIMBAIOTCS», M B pe3yJbTaTe OTOMpaercs
«CHJIBHEHUIIIN», T. €. MOJIeTh, TafoIIas HanboJee TOUYHYIO KiIacCu(UKaIuio.

k-NN — 3T0 HenmapaMeTpU4YECKHil METOJl, ’TO O3HAYaeT, UTO OH HE JENaeT
HUKAKUX MPEANOI0KEHUH 0 0a30BOM pacipeieIEHUH TaHHbIX. ITO OY€Hb MOJIE3HO,
TaK KaK B PEaIbHOM MHUPE OOJBITUHCTBO MPAKTUUECKHUX JTAHHBIX HE TOTIHHSIIOTCS
TUMAYHBIM TEOPETUUECKUM MPEANOI0KEHUSIM.

k-NN — oJIvH U3 POCTEUIINX ANTOPUTMOB KilacCU(pUKAIIMU, KOTOPBIA 4acTO
UCIIOJNIb3YETCS B KAUeCTBE ATAJIOHA JIs 00Jiee CIIOKHBIX KilaccupukaropoB. Dukc u
Xojxkec [6] mpencTaBuiIn METOT KiaccuPuKau o0pa3oB, KOTOPHIN C TEX MOpP CTal
U3BECTEH KaK MpaBWIO k-Oaudicatiueco coceda. Knaccudukarop k-Omrpkaiimmx
cocefieil 0OBIYHO OCHOBAH Ha €BKJIMIOBOM PACCTOSIHUU MEX]Ty TECTOBOU BRIOOPKOM
¥ 3a7laHHOM oOyyaronieil Bbioopkoid. OcHOBHas ujes anropurma k-NN 3akitoyaercs
B TOM, YTO BCSKHH pa3, KOTJa €CTh HOBas TOYKA JJIS NPOTHO3UpoBaHMs, ee k
OIKaNIIMX coceliel BRIOMPArOTCs U3 00yUYaroIIuX JaHHBIX. Toraa mporuio3 HOBOM
TOYKHU MOKET OBITh CPETHUM U3 3HAYCHHM €€ k OKalIuX coceei.

IIpu ucnonb30BaHUK Memoda Oaudicauux cocedell BEIOMPAETCS €IUHALIA
U3MEpPEHHUsl ISl ONpPEENICHUs] pAaCCTOSHUS MEXIYy KIMeHTamMHu. Bce KIMEeHTHl B
BBIOOPKE TOJY4YalOT OMPEENIEHHOE NPOCTPAHCTBEHHOE TMoyiokeHue. Kaxapiii
HOBBIM KJIMEHT KiacCU(UUUPYETCS MCXOAS U3 TOro, KaKUX KIHUEHTOB —
MJIaTEXKECTIOCOOHBIX MIIA HET — OO0JIbIlIE BOKPYT HETO.

Hausnwiti aneopumm batieca — 310 anropuT™ KiaccupUKaImm, OCHOBAaHHBIH
Ha npaBuie balieca, KOTOpwIil mpeamnonaraer, 4ro Bce aTpuOyThl X; , Xo, ... X,
YCJIOBHO HE3aBUCUMBI JpYyr OT JApyra npu 3agaHHoMm Y. IleHHOCTh 3TOro
IPEAINOJIOKEHNS COCTOUT B TOM, YTO OHO 3HAYUTENIBHO YIIPOILAET NPEICTABICHUE
P(X]Y), u npoGieMy ero OILIEHKHM MO JaHHBIM oOydeHus. baliecoBckas ceTh

NPEJCTABISET COOOH COBMECTHOE pacIpeieiecHue BEPOSTHOCTEH 10 Habopy
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HENPEPBIBHBIX BXOIHBIX JAHHBIX X;. DTOT aNTOPUTM INUPOKO MPUMEHSETCS B
CHUCTEMAX KPEAUTHOTO CKOopuHTa [7].

Cnyyaiinwiti 1ec — 3TO COBOKYIHOCTb JIEPEBbEB KIACCU(PUKALUU WU
pEerpeccuu, CO3IaHHBIX U3 BHIOOPOK HAYAIBHOW 3arpy3Kd OOYYArOIIUX JAHHBIX C
UCIOJIb30BaHUEM CIIy4YallHOTO BBHIOOpa MPU3HAKOB B MPOIECCe MHAYKLUU JEPEeBa.
Crparerust ciy4ailHbIX JI€COB COCTOMT B TOM, UTOOBI CIlydallHBIM 00pa3oM
BBIOMpaTh MOJIMHOXKECTBA JIJISl BRIPAIIMBAHUS IEPEBHEB, IIPU ITOM KaXI0€ JEPEBO
BHIpAIIUBACTCS HAa HAadaJbHOW BBIOOpKE oOydarorero Habopa. CiydaitHbie Jieca
O0OBIYHO JAEMOHCTPUPYIOT 3HAYHTEIHHOE YIIYYIICHHWE MPOU3BOIUTEIBHOCTH TIO
CpPaBHEHMIO C KJacCH(HUKATOPOM C OJHHUM JAEpeBOM, TakuM kak C4.5. Dt1o naer
4acTOTy OIMOOK 0000IIEHHSI, KOTOpast BBIFOJIHO OTANYaeTcs oT Adaboost, Ho bonee
ycToiunBa K mymy. Ilo cpaBHeHUIO ¢ ApyruMH KiaccuPuKaTopamu aHcaMOus,
Clly4aifHbIE Jieca MMEIOT CIEIyIONIMe MPEeUMYIEeCTBa: YMEHBIICHHE IUCIIEPCHH,
JIOCTUTAeMOE 3a CUET YCPEIHEHUS 110 00yyaeMbIM JaHHBIM, U PaHJOMU3UPOBAHHBIE
CTaJInY, YMEHBIIAIOUINE KOPPEISAIIUI0 MY OTACTHHBIMU 00y4aeMbIMH JTaHHBIMU
B aHcamoure [8].

K uucny eubpuonvix u komouHuposanuvix OTHOCITCS METOJIbI, B KOTOPBIX
MPUMEHSIOTCST Pa3IMYHBIE TEXHUKUA KPEAUTHOTO CKOPWHTA [IJISi TIOBBIICHUS
sbdextuBHOCTH. Hambonee ymoTpeOuUTENbHBI TPpU METOJAa KOMOWHUPOBAHUS:
OErruHr, OyCTUHT U CTEKUHT.

B Gerrunre npuMeHSIOT KaKoe-I1u00 OIpeeICHHOE arperupoBanrue Habopa
PEIUKTOPOB, KOTOPhIE B COBOKYITHOCTH JaayT OOJiee COBEPIICHHBIN MPETUKTOP.
Ero ucmonp3yroT B ciydasx, KOrjia OCHOBHOHM alTOPUTM OOY4YEHHS HEYCTOWYUB —
CHJIBHO 3aBUCHUT OT HEOOJIBIIUX U3MEHEHUN B 00y4aroIeM MHOKECTBE.

Byctunr npenmnonaraetr opMupoBaHHEe Ha OCHOBE MEHEE TOYHO JITOPUTMA
Oomnee cUIIbHBIN anropuT™M Kiaaccudukanuu. Cinalblil anroOpuT™M «I0YYUBAETCSD) 32
CUET TOrO, YTO MepepacipeesisiioTcsa Beca IPUMEPOB U3 00yUaroieil BBIOOPKH.

[Ipu cTekuHTe MPOUCXOTUT KOMOMHUPOBAHUE HECKOJIBKUX aJITOPUTMOB C

MOMOIIIbI0 HEKOTOporo komOunaropa. Kak mnpaBwino, B ponu KoMOMHATOpa
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BBICTYIIACT JIOTHCTUYCECKAA PErpeccus. B KpECANTHOM CKOPHHIC IIPUMCHCHHC

KOMOMHHUPOBAHHBIX METOJIOB IIUPOKO pacrpocTpaHeHo [9].

1.3 Jloructu4yeckas perpeccusi. OCHOBHbIC IOHATHSA U NPEUMYLIECTBA

Jloructuueckass — perpeccuss — 3TO  aJNTOPUTM  KJIAaCCU(PUKALIMH,
WCIIOJIB3YEMBINA i Ha3HAYeHUs HAOMIOJCHUN AUCKPETHOMY HaOopy kiaccoB. B
OTJINYME OT JIMHEWHOW PErpeccruu, KOTOpas BBIBOAUT HEIPEPBIBHBIE UYKCIIOBBIC
3HAYEHMsI, JIOTUCTHYECKasi perpeccusi mpeoOpa3yeT CBOU BBIXOJHBIE JIaHHBIE C
UCIOJIb30BaHUEM (DYHKIUHU JIOTUCTUYECKON CUTMOUIbI, YTOObI BEpHYTh 3HAUCHHE
BEPOATHOCTH, KOTOPOE 3aT€M MOKET OBITh COIMOCTaBIEHO IBYM WU Ooiee
JTVCKPETHBIM KIIACCAM.

YtoObl onpenenuTh BEPOATHOCTh MPEICKa3aHHbIX 3HAYCHUN UCTIONB3YETCS
curmoByiHas ¢yHkuug (2). Dynkuus otoOpaxkaeT J000e AEUCTBUTEIBHOE

3Ha4YeHue B Jipyroe 3HaueHue Mexay O u 1 (pucynok 1):

S(z)=1%, @)

+e
riae S(z) — ouenka BeposaTHOCTH OT 0 710 1; z — BX011 B (DyHKIIMIO, IPOTHO3 MOJIENH; €

— OCHOBaHHME HATypaJibHOTO Jorapudma [7].

-

(4)]

Pucynok 1 — I'paduk curmoBuHo#M (yHKIMHU (2)
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BXO,Z[HI)IC 3HAUYCHHUA X 06’[)6,[[1/IH$[IOTC$[ JITHEMHO C MCIOJIb30BAaHHEM BECOB

WM 3HadyeHud kodddunuentoB B =(p,p[,,...,[5,) 111 IPOrHO3UPOBAHUS

BBIXOJTHOTO 3HayeHus y. Kito4eBbIM OTIUYHEM OT JIMHEHHOW perpeccuu siBIsercs
TO, YTO MOJEIMPYEMOE BBIXOJHOE 3HAUYCHHUE TPEJCTABISET COOOW TBOWYHBIC
3Hauenus (0 win 1), a He YMCIOBOE 3HAYEHUE.

Hwxe npuBenen npumep ypaBHEHHUs JIOTUCTUYECKOU PErPECCUMU:

eﬁo +B-x

3)

T

TJIe ¥ — MPOTHO3UPYEMBI BBIXOIHOW CUTHAI, ) — CMEIIIEHNE WK YJICH IepexBaTa,
a 1 — k03P GUIUEHT 7151 BXOAHOTO 3HaueHus X. Kakipril cTom0er BXOAHBIX JaHHBIX
UMEET acCOLMUPOBaHHBIN Kod(hduimeHt f (IOCTOSIHHOE JEHUCTBUTEIIBHOE
3HAYEHHE), KOTOPHII HEOOXOMMO U3BIICYh U3 TPEHUPOBOUYHBIX JTAHHBIX.
@DaKTUYECKUM TMPEACTABICHUEM MOJEINA JIOTUCTUYECKOW PpPErpeccuu

SABJISIIOTCS] KOO PUIIMEHTHI B YpaBHEHUH (PUCYHOK 2).

S E—— e -

>

Pucynox 2 — I[pomecc mpeodbpa3oBaHus JIOTUCTHIECKON PYHKITUU U

BEPOSTHOCTEU

Takum oOpa3zoM, (QyHKIMS NPOTHO3MPOBAHUSA BO3BpALIACT OIEHKY
BEepOSTHOCTU B auanazone oT 0 1o 1. YToOsl 0TOOpa3uTh €€ B JUCKPETHBIN Kiacc,
BBIOMpAETCS TOPOTOBOE 3HAYEHUE WIIM TOYKA TEpesioMa, BBIIIE KOTOPOM Oyner
KJaccu(uIMpoBaTh 3HAYEHUS B Kjacc | ¥ HUKE KOTOPOTO Mbl KJIaCCUPUIIMPYyEM

3HA4YEHUs B KJIacc 2, yaille Bcero 3To 3Hauenue p = 0,5 [10].



Kosdduimentsl  anroputmMa  JOTUCTUYECKOM  pPErpeccud  JIOJKHBI
OIICHMBAaThCA HA  OCHOBE TPEHHUPOBOUHBIX  JaHHBIX. DTO  JleJaeTcsi ¢
WCIIOJIb30BAaHUEM  OIICHKA  MaKCUMaJIbHOTO  IMPaBIONOI00US. Onenka
MaKCUMAaJIbHOTO MPAaBIONOJ00MS — H3TO aJIrOPUTM OOYUYEHUs, HUCIOJIb3yEeMbIi
pasTUYHBIMA ~ AJNTOPUTMAMHU  MAIIMHHOTO OOYy4YeHHWs, XOTS OH U JeNaeT
MIPEANOIOKEHUS O PACTIPEICTICHUH IaHHBIX.

Haunyumme kosdduimentsl mnpuBead Obl K = MOJETH, KOTOpas
mpeacKasbiBajia Obl 3HaUEHUE, OYCHb OJIM3KOe K 1 i Kiacca 10 YMOJTYaHHIO, U
3HaueHHe, o4deHb Onm3koe k 0 mmsa apyroro kiacca. [IporHozupoBanue A
MaKCUMAaJIbHOTO TPaBIOMO00US ISl JOTUCTUYECKON PErpecCHH COCTOUT B TOM,
YTO TpOlleypa TMOUCKA WINET 3HA4YeHHs I Kod(duimenToB (OeTa-3HaueHUi),
KOTOpPBIE CBOJAT K MHHHMYMY OINMOKY B BEPOSTHOCTSAX, IPEICKAa3bIBAEMBIX
MOJIENbIO, U BEPOATHOCTEN B AaHHBIX [11].

Mopenu JIOTHCTHYECKOM PErPeCcCuu YA000UUTAEMBI, T.€. KAk Iy (QYHKIIHIO
U e¢ KOIPPUIMEHT MOXKHO aHAJU3UPOBATh HWHAMBUIAYAILHO, TEM CaMbIM
oTpeesis, HACKOJIbKO BOXHO  pas3nuyarh  KPEOUTOCTIOCOOHBIX U
HEKPETUTOCTIOCOOHBIX KIIMEHTOB. UTOOBI H3BJICUh BEPOSTHOCTH 3alpoca Ha KPEIHT,
K Ko3(purmeHTaM perpecCHOHHON MOJIEIH MPUMEHSETCS TOTUT-QyHKIHS [5].

OcHOBHBIE TIPEUMYINIECTBA METOAA JIOTUCTUYECKON perpeccurd ObLIH
OMpENeNeHbl C TOYKH 3pPCHUS MEHee OTPAaHWYUTCIBHBIX JONMYIICHHH Tpu
MojenupoBaHuU. JINHEHHOCTH, YCIOBUS HOPMAJbLHOCTH, a TAK)Ke€ HE3aBUCHUMOCTD
MEXIy HE3aBUCHMBIMU TEPEMEHHBIMH HE TIPEAINOoJararoTcs B IOAXOAE C
UCITOJIb30BAaHUEM JIOTUCTHYECKOW PErpEeCCHH, YTO OCTAaBJISET OOJIbIIE THOKOCTH B
pabote ¢ peaJbHBIMU  JaHHBIMH. [lepBble  COOOIIEHHBIE  PE3YJIbTATHI
MIPOTHO3UPOBAHUS METOJIOM  JIOTHCTHYECKOW PETPECCUU HMMEIH MEHBIIYIO
MPEAICKA3aTEeNbHYIO0 CHITy, YeM T€, O KOTOPBIX COOOIIAJIOCh B HCCIIEIOBAHMIX O
JUCKpUMUHAHTHOM aHanmu3e. Ho 1mo3ke wuccinegoBaHWs TOKa3alid, dYTO
JIOTUCTUYECKAS PETPEecCHsl — 3TO HAJNCKHBIA U MOIIHBIA CTATUCTHYSCKHHM TIOJIXO]T

JUUIS. MOJICJIMPOBAHUS KPEIUTHOTO pucka [12].
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1.4 Iloxa3aTenn 3¢ PeKTUBHOCTH MOIeJIN KPEJIUTHOI0 CKOPUHTa

[Tocne  mocTpoeHuss  MaTeMaTU4ecKOM  MOJEIM U IMPOBEIACHUA
IPOTHO3UPOBAHMS HEOOXOIMMO OLEHHUTH MOJYYECHHBIN PE3yNbTaT C TOUKH 3PEHUs
3 PeKTUBHOCTH.

Pe3ynbpTar OLEHKH KPEIUTHOTO PUCKA MOXKET OBbITh MPEACTABICH B BHUJE
JIByXMEpPHON MaTpHULbl OIMIMOOK, KOTOpast MoKa3aHa B Tabnuue 1.

Tabnuua 1 — MaTtpuiia ommboK NpeacKa3aHHbIX PE3yIbTaTOBR

[Iporuo3s OMIUPUYECKHUE JAHHBIE
I _
+ TP FP
— FN TN

B tabnuiie ucnonb3yrorest oboznauenuss TP — True Positive, TN — True Negative,
FP — False Positive, FN — False Negative, KOTOpble 0TOOpa)XarOT KOJIWYECTBO
COOTBETCTBEHHO NPABUJILHO CIIPOTHO3WPOBAHHBIX IMMO3UTUBHBIX PEHICHUNA O
KPEIUTOBAaHUM, MPABUIBHO CIPOTHO3UPOBAHHBIX OTKA30B B KPEAUTOBAHUM U
HEBEPHBIX JIOKHOOTPUIATEIBHBIX U JIOAKHOOJIOKUTEIbHBIX PEIICHUI.

Martpuiia ommoOOK SIBISIETCS YHUBEPCAIbHBIM aHAIUTUYECKUM CPEJICTBOM
JUIs olleHKu 3(ddekTuBHOCTU nporHo3a. Ha e€ ocHoBe MOTyT OBITh BBIYUCIICHBI

pa3JINYHbIE METPUKHU Ka4yeCTBa arOpUTMa:

TP+TN
Accuracy =
TP+TN+FP+FN _ nong IIPABIJIBHBIX POTHO30B OT OOIIIET0 YHCIIa.
.. TP
Precision =
+FP  —  tounocth, oOTOOpaxkamoom@as A0  HCTUHHO-

MOJIOKHUTENBHBIX  PE3YyJbTATOB, KOTOpPHIE OBUIM OMpEAeNieHbl MOJEIbI0 Kak
[MOJIOKUTEbHBIE.

TP
Recall =

+FN _ MIOJIHOTA, KOTOPas IMOKa3bIBAET JIOJIO BEPHO MpEICKa3aHHbBIX

IMOJIOKUTCIIbHBIX PC3YJILTATOB.
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(Precision - Recll)

Precision+ Recll ~ _  F.yepa, kotopas TMO3BOIAET  HAMTH

F —score=2

rapMOHUYECKOE CPEIHEE 3HAUECHUE MEK]ly TOUHOCTHIO U MTOJTHOTOM.
TPR = r
TP+ FN _ noxasatens True Positive Rate 0603Ha4aeT OO OT OOLIEro
KOJIMYEeCTBA HOCHUTEJIEW NpH3HAKA, BEPHO KIACCU(UIMPOBAHHBIX KaK HECYIIHE
NPU3HAK, TaKXKe ATOT MapamMeTp Ha3bIBAETCS YYBCTBUTEIBHOCTHIO allTOPUTMA
KJIaCCU(pUKALIUH.
FPR = kP
FP+TN _nokasarens False Positive Rate 0603HagaeT 10110 00BEKTOB OT
oOiero  koiauyectBa  OOBEKTOB, HE  HECYIUX  IMpU3HAKa, OMIKMOOYHO
KJIaCCU(DUIIMPOBAHHBIX KaK HECYIIHe MpU3HaK.

Taxxke OmMHMM W3 MOMYJSAPHBIX METPUK OIICHKH KauyecTBa OWHApPHOU
kinaccudukanuu spusiercs ROC-kpuBas, KOTOpas IOKA3bIBAET COOTHOILICHUE
Mex 1y nokasarermsiMu PR u FPR w e€ nHTepnperanus ¢ NOMOIIBIO IIOIIAAN IO/
TUM rpadukoM — nokazarens A UC, mpudeM 4em ero O00JIbIle 3HaueHre, TEM JIydIle
Moaens [13].

Craructuka KomvoropoBa — CmupHoBa (KS) yKa3plBaeT MAaKCUMAaJIbHOE
paccTosHUE MEXAY KyMYJSATUBHOM (YHKIMEH pacnpenesieHus BEpPOSITHOCTEH,
MOJIyYCHHOU KJIMEHTaMU, KOTOPBIE MMOTHOCTHIO BHITUTATHIIA CBOH JIOJTH, i TEMH, KTO
HE BBITIOJNHSAET CBOM oOs3aTenbcTBA. HyneBoe 3HaueHue miis cratuctuku KS
yKa3blBa€T Ha TO, YTO KPEAUTHBIA PpEUTUHI HE TMO3BOJIIET pPA3INYaTh
T0OPOCOBECTHBIX TJIATENIBIIUKOB U HEIUIATENBITUKOB, a 3HadeHue, paBHoe 100,
yKa3blBa€T Ha TO, YTO KPEAUTHBIA CKOPUHT pabOTaeT ¢ MaKCUMaJlbHOU

3¢ pexTuBHOCTHIO [5].

1.5 IIporpammHoe o0OecnmedyeHue IJsi peaju3alvu  AJrOPUTMOB

CKOPHUHTa

Jns nporpaMMHOM — pealiM3aliid  aITOPUTMOB  CKOPUHTA  LIUPOKO

UCIIOJIB3YIOTCSI CTaTUCTUUYECKUE MPOrpaMMHble makeTbl SAS, SPSS, Statistica. Ho
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13-32 OTPAHUYEHHBIX BO3MOXHOCTEN JAHHBIX KOMMEPUYECKUX MAKETOB B IMOCIEIHUE
roJibl Ha UX CMEHY IMPUIUIO MCIOJIb30BAHUE OTKPBITBHIX CpPEl MPOrPaMMHUPOBAHUS
Takux Kak Python, R. B HUX BO3MOKHa peanu3aliys OOJIbLIETO YHciia alrOpPUTMOB,
MO>KHO OOHOBJISITh U COBEPILIEHCTBOBATH YK€ CYIIECTBYIOIIUE MaTEMaTUYECKUE
MOJICNIA, WCIOJIb30BAHNE MHOKECTBA OWONMOTEK CYyIIECTBEHHO pPACIIAPSET
BO3MOKHOCTH CKOPHHTA, a TaKXKE MOBBIMIACTCS CKOPOCTh 00pabOTKU OONBIIOTO
o0beMa TaHHBIX

Ho eciu B Takmx cdepax, Kak 3ApaBOOXPAHEHUE W MPOMBIIIICHHOCTbD, C
pacnipoctpaHeHueM Python M R 0T TNpPUMEHEHHS KOMMEPUYECKHX [aKeTOB
MPaKTUYECKU OTKA3aJIUCh, TO B 0aHKax K perieHusM SAS noka oopariaroTes varie,
4yeM Kk Python u R.

S3pik R co3maBaliCsl Kak CIELUAIBHOE CPEACTBO I CTATUCTHYECKHUX
BBIYMCJICHUN, OH CTall NEPBOM OTKPBITOM CPEAOW, KOTOpas Hayajga aKTUBHO
WCIIOJIb30BAaThCA JIJISl aHAIM3a TaHHBIX.

SA3bik Python ctan caMbIM MOMYJIIPHBIM CPEJICTBOM JJIsl aHAJIM3a JAHHBIX
mociie BbIXOAa JOKYMEHTHUPOBAaHHOW OuOIMOTEKU scikit-learn, B KOTOpOM
peanr3oBaHO OO0JIBIIOE KOJUYECTBO AJITOPUTMOB MaliMHHOTO oOyueHus. Kpome
scikit-learn, monynsipHel Takxke oudbmmoreku Pandas, NumPy, TensorFlow, Theano
u apyrue. OCHOBHOE MpenMyIiecTBo Python nepen R — Gonee BbICOKasi CKOPOCTh

BBITIOJIHEHUS CKPUIITOB [9].
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2 IlpakTH4yeckasi 4acTh

2.1 IloaroToBKA K MHTEPNPETANUA TAHHBIX

JIns mocTpoeHusT MOJAENIHU KPEJUTHOTO CKOPUHTa HEOOXOIMMO HUMETh
KaueCTBEHHbIEC JaHHBIE O 3aEMIIUKaX, MOCKOJIbKY TOYHOCTh MOJEIU 3aBUCUT OT
MOMOOPAaHHBIX JAaHHBIX g €€ o0yueHus. JIJiss MpPOTHO3MPOBAHUS PA3IAYHBIX
obJacTelt KpeaTuTOBaHUSI HEOOXOAMMBI COOTBETCTBYIOIINE JaHHBIEC, HAIPUMED, IS
MOTPEOUTENHCKUX KPEIUTOB M OM3HEC-KPEAUTOB MOJICNIA OyAYT pa3inyaThCsl.

JIs mocneayromero nNoCTpOCHHUsT MOJEIN M OLIEHKH €€ KauyecTBa BaKHO
YUYUTHIBATh COOTHOUIEHUE KOJMYECTBO JAHHBIX, COOTBETCTBYIOIIUX Je(onTy
KJIMEHTOB U YCHENTHOM IIaTexecrnocoOHoCcTU. JJis mpaBWIBHOM paboOThl MOJIEIU
HE0OXOMMO UMETh B JJAHHBIX MPUMEPHO OJMHAKOBOE KOJIMUECTBO KaK 1e(POITHBIX
3asBOK, TaK M YCIEIIHbIX. [[JIs ucciaeoBanus KpailHe Ba)KHO ONPEENsaTh UMEHHO
nedoNThl KPEAUTOB, TTO3TOMY TaKUX MPUMEPOB B JAHHBIX JOJDKHO OBITH OOJIBIIOE
KOJIMYECTBO.

B nmanHoit pabore wucnonb3dyercs Ha00p OOE3IMYCHHBIX JaHHBIX,
npeacraBieHHbIX kKommanuedn OO0 «Oko-ToMck». B HHMX HMEIOTCS JaHHbBIC
PO3HUYHOTO KpeauTHOro noptdens 6anka u3 25 906 HabI01eHUM MO 3aeMIIUKaM.

B wuccnemyembix maHHBIX M3 OOIIEro KOJWYECTBA TOJNBKO 1362 3amucu
UMEIOT 3HaueHwe Jgedont. B mponeHTHOM cooTHomeHMH wuMmeeM 94,7 %
JIOOPOCOBECTHBIX 3a€MIITUKOB U 5,3 % HE BBIIUIATUBIIIUX KPEIUT.

Kon mporpammel, pa3paboTaHHBIN B paMKax JaHHOW pabOTHI MPUBEICH B
[Ipunoxenuu A.

By ucxonHbIX TaHHBIX, TOJTYUYEHHBIA B MHTEPAKTUBHOU 000I0UKe Jupyter

Notebook, npuBeneH Ha pUCYHKe 3.
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data

Unnamedﬂ: id vintage_year monthly_installment loan_balance bureau_score num_bankrupt_ivi *

0 0 6670001 2005 746,70 131304 .44 541.0 0.

1 1 9131199 20086 BRT 40 115486.51 441.0 0.l

2 2 4963167 2004 1008.50 128381.73 282.0 0.

3 3 3918582 2005 458,23 35482 96 461.0 0.

4 4 5949777 2006 431.20 77086.31 466.0 0.
25901 25901 1409465 2004 1457 .50 190414 54 2930 0.
25902 25902 3951203 2005 1021.32 270842 68 2270 0.
25903 25903 3932376 2007 6212 16416.69 4410 0.
25804 25904 6631009 2006 78280 106171.27 319.0 0.
25905 25905 1918539 2006 434 51 55693.09 385.0 T

3
Pucynok 3 — Bug ucXoaHbIX JaHHBIX
K&)K,Z[Iﬂﬁ 3aCMIIHUK NMECTCA I’I,Z[CHTI’I(i)I’IKaHI/IOHHBII\/’I HOMep 51

XapaKTCPU3YCTCA Pa3JIMIHBIMHA ITapaMeTpaMu, OIMMCAHHUC NOCTYIHBIX IMapaMCTPOB

npuBesieHo B Tabnuie 2. Becero nmeercs 42 nepeMeHHBIX.

Tabnuna 2 — Onucanrue UMEIOLIUXCS MapaMeTPOB

No | O6o3HaueHHE B MCXOIHBIX JAHHBIX Onmucanne

1 |id Wnentudukarop

2 | vintage year Tl'on oTkpeITHS cueTa

3 | monthly installment ExemecsaHbIN B3HOC

4 | loan_balance OcraTok KpeauTa

5 | bureau_score OreHka 3aeMINMKa BHEITHUM OFOPO

6 | num_bankrupt iva KonmdecTBo cimydaeB HECOCTOATEITLHOCTH

7 | time_since bankrupt Bpewms ¢ MoMeHTa nociieIHEH TPOCPOUKH IIaTexka

8 | num_ccj KonmuecTBo 00OpaiieHuit B cy

9 | time_since ccj Bpems ¢ MomeHTa oOpaiiieHus B Cy T

10 | ccj _amount -

11 | num_bankrupt KonmuecTBO mpocpoUek miarexa

12 | num_iva -

13 | min_months since bankrupt KonmmdecTBo MecsIeB ¢ MOMEHTa IOCHIEIHEH
MPOCPOYKH TLIATEKA

14 | pl flag -

15 | region Pernon

16 | Itv OTHOIICHHE CYMMBI KpeauTa K PBIHOYHOU
CTOMMOCTH 3aJI0Ta

17 | arrears _months [IpocpodeHHBIEC MECSIIBI

18 | origination_date JlaTa BBIITyCKa HOBBIX 003aTEIIHCTB

19 | maturity date Cpok moramieHust
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[Tpogomxkenue TadauIbI 2

20 | repayment type Tun moramenus

21 | arrears_status Cratyc npocpoYeHHOM 3a10KEHHOCTH

22 | arrears_segment CerMeHT MpOCPOYCHHOM 33 T0JIKCHHOCTH

23 | mob KonmmdecTBo MecsreB, MPOMICAITNX C  JaThl
BBIIaYU KpeauTa

24 | remaining mat OcCTaBIINICS CPOK TMOTAIICHHS

25 | loan_term KpenutHbie ycinoBust

26

live_status

CocTosiHuE KpeauTa

27 | repaid_status -
28 | month Mecsn
29 | worst_arrears_status Craryc Xyamrei mpocpoueHHOH 3a10/KCHHOCTH

30

max_arrears_12m

MakcumanbHoe KOJIUYECTBO MeCSIIEB
MIPOCPOYCHHON 3aI0DKEHHOCTH 3a Tociieqaue 12
MecsIIIeB

31 | recent_arrears_date Jlata mocneaHel MpoCpOYEeHHOMN 3a0PKEHHOCTH

32 | months_since 2mia MecsIieB ¢ IByX MECSIICB IPOCPOUKH

33 | avg mia 6m Cp. Mecs11eB MPOCPOUKH

34 | max_arrears_bal 6m MakcHuMaNbHBIN OCTaTOK IO CYETY MPOCPOUCHHOMN
3aJI0JDKEHHOCTH 3a 6 MOCIIeTHIE MECSIIIEB

35 | max_mia_6m -

36 | avg bal 6m CpenHuii OCTaTOK MO CcYeTy 3a 6 TOCIeaHUEe
MecsIIeB

37 | avg bureau score 6m CpenHsis olieHKa OI0pOo 3a 6 TOCIIETHUX MECSIICB

38 | cc_util Hcnonb3oBaHue KPeIUTHON KapThl

39 | annual _income T'omoBoii moxoxn

40 | emp length Crax paboTsI

41 | months _since recent cc_deling KonmuecTBO MecsdmeB ¢ MOMEHTa TOCHeIHEH
MPOCPOUKH IO KPEAUTHOM KapTe

42 | default flag ®ar gedonra 3aéMiuka

Bce BbIIICTICPCUYUCIICHHBIC IIPU3HAKU H€06XOI[I/IMBI AJI1 TOCTPOCHU S MO CIIN

)41 6y,HYT ABJIATBCA NPEAUKTOPAMU — IIPOrHOCTHYCCKUMU ITapaMeTpaMu, CpCACTBAMU

IMPOTrHO3UPOBAHH. bonpiias yacTte onucaHus IICPCMCHHBIX B Ta6JII/IH€ 2 ObLIO

BOCCTAaHOBJICHA B XOJ€ pa6OTBI N3 OTKPBITBIX MCTOYHHUKOB, CMBICJIOBOC 3HAYCHUC

natu nepemenHbix (10, 14, 27, 33 u 35) BocCTaHOBUTH HE Y1AJI0Ch.

2.1.1 Boi0op 3aBUCHMON ¥ HE3aBHUCUMOM NepeMEHHBIX MO/IeJIH

HGHLIO KpCAUTHOI'O CKOPpUHTIA ABJIACTCA OIIPCACICHUC HG,IIO6pOCOBCCTHBIX

3a€MIIMKOB, ITOATOMY 3aBHCHMOM II€PEMEHHOM IPUHHUMAETCA KaTerOopuajbHas

MMCPCMCHHAasA

BCJIMYHNHA

KaTCropusamMun «I[O6p0COB€CTHBII>i» 141
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«Heno0pocoBeCcTHHINY. B Hallem Habope JaHHBIX OHAa 0003HaueHa Kak default flag
U ipuHUMaeT 3HaueHue «0» u «1».

HezaBucumbiMu (CKOPUHTOBBIMH) MEPEMEHHBIMU I (PU3UUECKOTO JUIlA
MOTYT BBICTYNaTh JHW4YHAas WHOpMaIws, (GUHAHCOBBIC IMOKA3aTeNH, KPEIWTHAsS
UCTOPHS U T.J., IOJIy4aeMbI€ U3 aHKET WM paHee UMEIOIINXCs JaHHBIX. B manHoM
paGoTe OyAeT HCIONb30BATHCS MPEIOCTAaBICHHAs BBIOOPKOW HHOpMAIHS IO

42 npenuKTopam, MpeICTaBICHHBIM B Ta0auUIIE 2.

2.1.2 YayulieHne KauyecTBa JaHHBIX

OmHuM #3 BaKHBIX TOKa3aTenedl [ JajdbHEHIIero aHajiv3a SBISETCS
KOJIMYECTBO MPOMYLICHHBIX JaHHBIX. AHanmu3 U mnpenoOpaboTka JaHHBIX ObLIa
ocyliecTBieHa B cpene Jupyter Notebook Python, ¢ ucnojib30BaHUEM OHMOIMOTEKU
Sweetviz.

AHanu3 mokasaj, 4YTo HEKOTOPbIE MPU3HAKK MUMEIOT TOJIBKO OJHO 3HAYCHHE
— live status, repaid status, month 1 He MOTYT YYUTBIBATbCS B MOJICJIN, OHU ObLIH
yaaineHbl. Takke ObUTM HWCKIIOUYEHBI MPU3HAKU C KOJMYECTBOM MPOMYIIEHHBIX
3HaueHuit 0onee 97% — 3tTo resent _arrears_data, months_since 2mia.

[Ipusnaku origination date v maturity date ObIIM ynaneHbl, TAK KaK OHU
uMmeroT  ¢opmatr gatel  (datatime) U ABIAIOTCS  HEMH(GOPMATUBHBIMH,
HeoOpabaThIBAEMbIMU U HE MOTYT OBITh MPEIUKTOPAMH MOJICIIH.

Tak kak B ocraBiieMcsi HAOOpE JAAHHBIX CPEIU MPU3HAKOB MPOIYIIEHHBIX
3HAYEHUN OYEHb MAJIO — B KXKJIOM U3 MPEIUKTOPOB He Oosee 2%, OblIN y1aJaeHbI
BCE CTPOKH C MPOIYIIEHHBIMUA 3HAYEHUSIMU C TTIOMOIIbI0 pyHKIIMK dropna().

[Tpu momouwm pyHkuuu info() onpeaenuM TUII IEPEMEHHON U KOJIUYECTBO
3HaueHuM. [IpeaukTopsl region u repayment type UMEIOT TUI JaHHBIX — object,
MO3TOMY HUX HEOOXOJIMMO IEpPEBECTH B ILIEIOUYMCICHHBIX (hopmar, 3aKOJUpPOBaB
OyKBEHHbIE 3HAUCHUS B IU(POBHIE.

JI7is moCcTpoeHus aIeKBaTHON MO W IPOBEPKU €€ TOYHOCTH MCXOJIHBIC

JaHHBIE HEOOXOJMMO TIOJATOTOBHUTH MyTeM YAAJICHUS AyOIUPYIOMIUX 3amucedl u
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00paboTKy BbIOpOCOB. JlaHHOE OYHMIIEHUE JAaHHBIX TO3BOJIUT 3HAYUTEIHHO
yIy4IIUTh KauyecTBO MOJENH. bblla mpoBefeHa MpOBEpKa Ha IMOBTOPSIOIIMECS
JaHHBIC, TAKOBBIX HE OKA3aJIOCh.

Sweetviz — 310 6MbIMOTEKa Python ¢ OTKPBITHIM UCXOIHBIM KOJIOM, KOTOpast
TEHEPHUPYET BU3yAIHM3AIUU JIJIS MCCIICOBATEIHCKOTO aHAIN3a JTAHHBIX, BBIXOJOM
TaHHOW (PyHKIMU sBiIsieTcsl MOMHOCThIO aBToHOMHAass HTML-crpanuma. Cucrema
MOCTpOEHA Ha OBICTPON BU3yaIM3al[Mu ENEeBhIX 3HAYCHUN U CPAaBHEHUU HAOOpPOB
MaHHBIX. Ero 1ems — moMoub B OBICTPOM aHAJIU3E MEJIEBBIX XapaKTEPUCTHK, TAHHBIX
00y4eHHs U TECTUPOBAHUS U APYTHUX MOJTOOHBIX 33/1a4 MO XapaKTEPUCTUKE JJAHHBIX.

[Ipu nomoum mnakera Sweetviz BU3yalU3WPOBAIM HCXOJHBIE JIaHHBIE,
CpPaBHWJIM BCE MPEAMKTOPHI OTHOCHUTEIHHO TMEPEMEHHOW OTKINKa — default flag,
BU3YaJIbHO TOCMOTPENIU 3aBUCUMOCTH MEXIY TIEPEMEHHBIMU, TaM CaMbIM
MOATOTOBUBIINCH K CIICAYIONIEMY ATaIly — BRIOOPY MPEAUKTOPOB IS TMTOCTPOSHUS

MOACIIN.

2.1.3 Bp10op npu3HaKoOB

Jlns BeIOOpa 3HAYMMBIX TPHU3HAKOB, HEOOXOMUMBIX [JIsI TMOCTPOCHHUS
Mojaenu, ObUT TpPOBeACH OAHO(AKTOPHBIA NUCTIEPCUOHHBIM aHamu3. Jlis
BBIYHCIICHUST F-CTAaTUCTUKK OBLI HWCMONBb30BaH MeTon SelectKBest w3 makera
Feature selection oubnmuotexku sklearn. 1lpym yCTaHOBJIEHUM B JTAHHOM METOJIC
napameTpa MCIOoNIb3yeMol (DYHKITMU 1Jisi ONEeHKHU [ classif ObLT MOMyYeH CIHUCOK
NPEIUKTOPOB C UX 3HAYCHUEM F-CTaTUCTUKUA M OTCOPTHPOBAH B TIOPSAKE YOBIBAHUS

— pe3yJIbTaT MPEACTABJICH HA PUCYHKE 4.
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col

sCore

p-value

16 arrears_months 4719892315  0.000000e+00
19 arrears_segment 34866.467190  0.000000e+00
27 max_arrears_12m 3249738623 0.000000e+00
18 arrears_status 2872208073 0.000000e+00
33 cc_ufil  2321.255324 0.000000e+00
26 worst_arrears_status  2254.000417  0.000000e+00
30 max_mia_6m 2196.935770 0.000000e+00
28 avg_mia_Gm 1399307336 3.466409e-295

4 bureau_score  771.029073 3.329029e-167
32 avg_bureau_score_6m 743188463 2.211788e-162
34 annual_income  567.066064 5.538933e-124
36 months_since_recent_cc_deling  352.306790 4 459532e-T3

i num_ccj 283.504478  2.547568e-63
35 emp_length  246.084060  3.363755e-55

i time_since_ccj 124927187  6.165909e-29
22 loan_term  105.744007  9.350414e-25
21 remaining_mat 94952586 2.133971e-22
15 Itw 25847097  3721765e-07

5 num_bankrupt_iva 22905085 1.711551e-06
17 repayment_type 22731773 1.853541e-06

3 loan_balance 20814733  5.082822e-06
11 num_iva 20.343390 G5.493514e-06
k3 | avg_bal_&m 20.061845 7.530340e-06

] time_since_bankrupt 17616717 2.711189e-05
29 max_arrears_bal_&m 17.036398  3.673675e-05

2 monthly_installment 8960703 2.761135e-03

9 ccj_amount 4080590 4.333896e-02

Pucynok 4 — CopTupoBka npeIuKTOpOB MO F-CTaTUCTUKAM

Kputnueckoe 3naueHue [ ompenensieTcsi ypoBHEM 3HAYMMOCTH, TTOITOMY
JUTs1 OTOOpa MPU3HAKOB OBLI OTIpeIesieH YpoBeHb p-value = 0,05 m 0TOOpaHbI TOIBEKO
T€ TPU3HAKHU, KOTOpbIE MPUHUMAIOT 3HaYeHrne MeHbIe 0,05.

Ha pucynke 5 mnpeacrtaBiaeH rpaduk 3HaYeHUW F-CTaTUCTUKHU IS

PEIUKTOPOB.
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Pucynok 5 — 3nauenust F-CTaTUCTUKU MPU3HAKOB

Takum oOpa3om, B BBIOOPKY OBUIM BKJIIOYEHB 16 TMPEAMKTOPOB C
p-value < 0,05 u 3nauenuem F-cratuctuku 6omwiie 100.

Jlanee nnsi OIEHKM CHJIBI CBSI3M  MEXKIY TNpPHU3HAKAMH TMPOBOAUTCS
KOPPEJSIIMOHHBIA ~ aHaIMW3, M0 pe3ylbTaTaM KOTOpOTO OyAyT HCKIIOUYEHBI
B3aMMOCBSI3aHHBIC TIPEIUKTOPHI. IJTO CAEIAHO TOTOMY, 4YTO CYIIECTBOBAaHUE
MYJIBTHKOJTUHEAPHOCTH (PAKTOPOB 3aTPYAHSIET OIICHKY BECOB KaXKIOTO TTapameTpa
MOJIEJIH, YTO B CBOIO OUYEPEb MPUBOIUT K HEKOPPEKTHOCTH CAaMON MOJICIIH.

JUis OLIEHKH KOpPpEJSIlMKM NMPU3HAKOB ObljIa COCTAaBJIEHA MaTpHUIla MapHbBIX

KOppEJAIUiA — PUCYHOK 6.
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arrears_months 17 L 3 3 L 0.043 BE8S 0.031 012 0.02
arrears_segment
max_arrears_12m
arrears_status
oc_util
worst_arrears_status
max_mia_6m 158 0 58 01 0 63 027 027 0034 [018] 0032 012
avg_mia_bm
bureau_score
avg_bureau_score_&m
annual_income
manths_since_recent_cc_deling 4
num_ccj

emp_length
time_since_ccj

loan_term 4%

diff_data 44

oc_util
num_ccj

loan_term

avg_mia_&m
emp_length

arrears_months

arrears_status
annual_income
time_since ccj

max_mia_&m
bureau_scaore

arrears_segment

max_arrears_12m

worst_arrears_status

avg_bureau_score_&m

manths_since_recent_cc_deling

PucyHnok 6 — Matpuiia mapHbIX KOppesuii

Jlnis xaxoil mapbl (JakTOpOB C BBICOKOM KOppeJsiuei (BbIOpaH ypOBEHb
Bbiie (0,7) ObUI MCKIIIOYEH TOJBKO OJUH MPEIUKTOP C HAUMEHBIIUM M3 HHX
3HaueHueM F-ctaTuctuku. Takum 00pa3zom, ObUIH yAaeHbl U3 CIIUCKA ITPEIUKTOPOB
CIEIYIONIUe MPU3HAKHU: max_mia_6m, avg bureau score 6m,
worst _arrears_status, arrears_segment, arrears_status, max_arrears 12m.

[ToBTOpHOE MOCTPOEHNE MATPULBI KOPPEIALMI MOKa3ajl0, YTO, KaK BHJIHO

U3 PUCYHKA 7, KOPPEIUPYIOUIUE MPU3HAKUA OTCYTCTBYIOT.
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arrears_months
oc_util
avg_mia_bm - X 0.035 1 0.023 0.096 0.0098
bureau_score

annual_income 0.05 0.035 0.014
months_since_recent_cc_deling
num_ccj
emp_length 0.023 0.0058 051 0.0055 0.012
time_since_ccj

[P— [ 024 0016 112 0012 000074

num_ccj

loan_term

avg_mia_&m
emp_length

annual_income

time_since_ccj

arrears_months
bureau_score

months_since_recent_cc_deling

Pucynok 7 — Martpuna nmapHbsIX KOPpEJSIUI ITOCIE UCKITIOUEHUS ITPU3HAKOB

JlanpHEWIIMM STaroM TMOJATOTOBKH OKOHYATEIBHOTO CITMCKA TMPU3HAKOB
SIBJSUIOCH MCTIOJIb30BAaHUEM METOJ1a PAHXKUPOBAHUS C PEKYPCHUBHBIM yCTPAHEHUEM
00beKTOB (Recursive Feature Elimination, RFE). B 1aHHOM METOJ1e UCIIOJIb3YEeTCS
PEKYPCUBHOE PACCMOTPEHUE BCE MEHBIITMX M MEHBITUX HAOOPOB JAHHBIX, KOTOPOE
OCYIIIECTBIISETCS IMyTeM 00yUEHHUS KaKOTO-TH00 OIEeHIIMKA (B JAaHHOM Cilydyae OblLiia
BbIOpaHa MOJIENb JIOTUCTUYECKONW PErpeccHy) W OTCEUCHHS HAMMEHEE Ba)KHBIX
MPU3HAKOB Ha KaXKIOM OJTane peKkypcur. B wurore MoxkeT OBITh MOJYYSHO
HEOOXOMMOE KOJIMYECTBO TMpHU3HAKOB. JlaHHBIH MeTox OBUT TPOTPaMMHO
peaan30BaH C MOMOIIBIO OJTHOMMEHHOTO Kjlacca W3 Oubnmoreku sklearn makera
Feature selection.

[Tocne mpumeneHuss metoaa ObUT chOPMHPOBAH OKOHUYATEIBHBIN CIHCOK
OPEIUKTOPOB i1 MOJENH:  arrears_months, cc_util, avg mia_6m, num_ccj,
loan_term, emp_length, TO €CTh 3HAUMMBIMH MIPU3HAKAMH TSI TOCTPOCHHS MOJCITH

KpCAUTHOT'O CKOpHUHI'A ITO UCXOAHBIM JIaHHBIM ABJIAIOTCA KOJIMYCCTBO O6paHIeHPII>'I B
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Cyll, IPOCPOYCHHbIE MECALbl, KPEAUTHBIC YCIOBHS, HCIOJIb30BaHUE KPEAUTHOM
KapThl U CTaX pabOThI 3a€MIIIMKOB.

— arrears_months — IpocpodeHHbIe Mecslbl, Nel7

— cC_util — UCToJIb30BaHUE KPEIUTHOM KapThl, Ne38

— avg mia_6m — cp. ¢ 6oro Mecsia npocpouku, Ne33

— num_ccj — KOTU4IEeCTBO oOpaieHuit B ¢y, Ne§

— loan_term — xpeauTHbIE yclIoBUs, Ne25

— emp_length — ctax paboTbl, Ne4(

2.2 Pa3zpa0boTka MaTeMaTH4eCKOM MOJeJ M KPeAUTHOT0 CKOPUHIa
2.2.1 IlocTpoenue moaeei

JIJIst TIOCTpOEHUST MOJIEIH JIOTHCTUYECKOM perpeccuu B Python cymectByer
pa3IMYHBIX OMOTMOTEKH, B YACTHOCTH:

statsmodels — 4yalie HMCTIONB3yeTCs A CTaTUCTHUUECKUX LEJeH, Tak Kak
o0JamaeT MUPOKUM HAOOPOM CTATUCTUIECKUX TECTOB

sklearn — dame HMCHONB3yeTCS NS peaju3aldd METOJI0OB MAIIMHHOTO
oOydenus. HampaBneHa Ha pemnieHue 3agad kiaccuuKamuy, BKIOYaeT Hanboee
pacipocTpaHeHHbIE METPUKH, HE OTIMYACTCSl OOJIBITUM HaOOPOM CTATHCTUYECKUX
TECTOB.

O6e OUOIMOTEKH PaBHOIPABHBI, JTAIOT OAWHAKOBBIM pe3yjbTaT M BHIOOD
OMOIMOTEKH MTPOU3BOJUTCS C YUETOM IIeJIeH MOJIb30BaTES.

[TepBbIM 11arOM 117151 IOCTPOEHUST MOJIEIH ABIIAETCS pa30reHne BEHIOOPKU Ha
TECTOBYIO M TPCHHPOBOUYHYIO B CIIy4ailHOM mopsiake. JlJis 3TOro BOCIOJIBb3yeMcs
bynkuuenr train_test split(). JlanHas (QyHKIUS TOPUHUMAET  CIEIYIONTUE
apryMeHTel: X — pgatadpeiiM HE3aBHCHMBIX IEPEMEHHBIX, } — 3aBHCHMas
NepeMeHHas, fest size — pa3Mep TecToBoW BbIOOpkH (B %), random state —
HayaJlbHOE 3HAUYEHHWE TeHepaTropa Clay4yallHbIX uucend (HEoOXoaumo AJis

BOCIIPOU3BECHUS PE3YIbTATA).
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PesynpraTom pabotel (pyHKUMM sBIAIOTCA: X train — patadpenm
HE3aBHCHUMBIX TEPEMEHHBIX TPEHHPOBOUYHAs BBIOOpKa, X test — naTadpeiiMm
HE3aBUCUMBIX MEPEMEHHBIX TECTOBAsi BEIOOPKA, V frain — 3aBUCUMAas TIepeMEHHas
TPEHUPOBOYHAS BBIOOPKA, ¥ _test — 3aBHCUMast IEPEMEHHAsI TECTOBasi BRIOOPKA.

Takum oOpa3zom, paHHble OBUIM pa3leieHbl € MOMOLIbI0 (PyHKIUU
train_test split() B cootHomienuu 70% u 30% 111 TeCTOBOW M TPEHUPOBOUHOMU
BBIOOPOK COOTBETCTBEHHO.

Jlanee ObLTO TIPOBEPEHO paclpeiesieHue JaHHBIX TPEHUPOBOYHOU BHIOOPKHU
— B Hed 16 883 3Hauenus default flag = 0 u 942 3nauenuit default flag = 1,
cJe0BaTEILHO, 1075 1e(OATOB B TPEHUPOBOYHOM BEIOOpKE 5,28%.

B tecroBoit BeiOOpke 7 246 3nauenuii default flag = 0, default flag =1 —
394, 4TO B MPOLIEHTHOM COOTHOIIIEHUHU COCTaBIAET 5,16%.

CrnenoBatenbHO, AedOJTHI TPEICTABICHBI PAaBHOMEPHO B TECTOBOM W
TPEHUPOBOYHOM BHIOOPKE.

Tenepr Bocmosib3yemcsi Kiaccu@ukaropamMu U3 Takera sklearn s
MIOCTPOEHHUS MOJIEIIEH.

HezaBucumMo apyr oT apyra OB MMOCTPOSHBI MIECTh MOJICIICH:

1. K-6mmxkaitmux cocenert (K-Nearest Neighbors)

2. MeTox onmopHBIX BEKTOPOB (Support Vector Machines)

3. Jloructuueckas perpeccust (Logistic Regression)

4. Croxactuueckuit rpaauenTHslil ciiyck (SGD Classifier)

5. HauBHei#t 6atiecoBckuit kiaccuduxarop (Gaussian Naive Bayes)

6. epeso pemenuti (Decision Tree)

Jlnst xkaxxao m3 HUX Obul OOydYeH KiacCHu(pUKaTOp, MPOBEIECHA OICHKA
rapamMeTpOB MOJIEIIH M CITPOTHO3UPOBAHO OTHOIIEHHUE K Kitaccy O wiu 1 ¢ moMoIbio
bynkuuu predict(). Tlpu nomonm (yukimu predict prob() ObITH BBIBEICHBI

MIPOTHO3HBIE BEPOSITHOCTU OTHOIIEHUS K Kiaccy O u 1.
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2.2.2 Ouenka 3 (peKTUBHOCTH MOJeJIel

Ha TtectroBoii BbIOOpKE ObLTa MpOBEJEHA MPOBEPKA PabOTHI MOJIYUEHHBIX

MozeJeil, Ha pHCYHKE &8 TOKa3aHbl MAaTpPUIbl OIIMOOK MpH

IMPOTrHO3UPOBAHU.

Tue label

139

103

0
Predicted label

a

Tue label

1

213

Tue label

Tue label

314 80

Tue label

266

128

] 1
Predicted label

0

265

238 156

0 1
Predicted label

A

Tue label

0

223

1
Predicted label

B

171

0

1
Predicted label

€

Pucynok 8 — Matpuiibl ommO0K MOCTPOSHHBIX MOENEH a) k-OmmKanmx

cocezielt, 6) METOJT OTIOPHBIX BEKTOPOB, B) JOTUCTHYECKAsI perpeccusl,

') CTOXaCTHYECKUI TPaJUEHTHBIN CITYCK, 1) HAMBHBIN 0aleCOBCKHIA

BBIITOJIHCHHUH

KJ1accupukaTop, €) AepPEeBO PEIICHUI

Matpuna omuOOK TMOKa3bIBa€T HaM,

qTO BCC€ MOJACIHM OTIIMYHO

MPEACKA3bIBAIOT JOOPOCOBECTHBIX 3aEMIIMKOB, HO B ciydasx c jgedoiaramu

CUTYyalUs XyXKe.

Jns nmonuManus 3¢G(EKTUBHOCTH MOACIEH HE0OXOAUMO OMPEIeIUTh

METPUKHU KauecTBa KjlacCU(pUKAIMU, OHU TIPUBEJICHBI B Ta0IUIIE 3.
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Ta6nuna 3 — OCHOBHBIE METPUKH KauyecTBa Kiaaccupukamm

Monens Precision 0 Recall 0 F-mepa 0 | Precision 1 | Recall1 | F-mepa 1 | Accuracy
K-6mmkaiinmx 0.961 0.981 0.971 0.426 | 0.261 0.324 0.944
coceneit

Metox omopHbIx 0.958 0.996 0.977 0.748 | 0.203 0.319 0.955
BEKTOPOB

Jlorucruueckas 0.964 0.992 0.978 0.699 | 0.325 0.444 0.958
perpeccust

CroxacTudeckuit 0.973 0.971 0.972 0.483 | 0.505 0.494 0.947
rpaJueHTHBIN

CIyCK

HauBHblit 0.967 0.963 0.965 0.371 | 0.396 0.383 0.934
OaliecoBCKUi

KiaccudukaTop

Hepeso 0.969 0.969 0.969 0.429 | 0.434 0.431 0.941
pereHui

Bce monenu TOYHO MpencKa3bIBaAlOT KPEIUTOCIOCOOHBIX 3aEMIIMKOB, HU
OJMH U3 Tokazatene Precision, Recall u F-mepa aJis onpeesieHus: 3TOro Kjacca
He omyckaetcs Hxke 0,95.

Jlist  ompeneneHus HEKPEAUTOCIOCOOHBIX KJIMEHTOB IO IOKA3aTeNro
Precision, KoTOpbIil OTBEYAET 32 T0JTI0 0OBEKTOB, IEUCTBUTEIBHO MPUHAICKAIINX
JaHHOMY KJIACCY OTHOCUTENLHO BCEX 00BEKTOB, KOTOPBhIE CUCTEMA OTHECHA K 3TOMY
KJIAcCy, HAWIYyYIIMA pe3yJbTaT MOKa3ajla MOJENb METOJIa OMOPHBIX BEKTOPOB —
nokasarenb paBeH 0,748, HEMHOro Xyxe cpaboTaja MOJENbh JOTUCTUYECKOU
perpeccuu — 0,699 (BbIzI€ICHO KUPHBIM B TabauIEe 3).

Hau6omb11yio MeTpuKy, KOTOpasi TOBOPUT O J10JI€ UICTUHHO MOJI0KUTEIbHBIX
Kknaccupukauuit, Recall wumeer MoAeNb €  HCIOJB30BAHHEM  METO/A
CTOXaCTUYECKOIO I'PAIMEHTHOTO CIIyCKa, CX0KHUE 3HAUCHUS NTOKa3aJId TPAKTUYECKU
BCE MOJIEIH, 3a MCKIIOUEHUEM KA-OmmKalImx coceled M MeTofa OIMOPHBIX
BEKTOPOB, Y KOTOPBIX JAHHBIN [MOKAa3aTellb HIKE nouTy Ha 20%.

F-mepa, koTopasi sSBISETCS TAPMOHUYECKUM CPETHUM MEXKIY TOYHOCTHIO

Precision n nonHotoit Recall, moka3piBaeT ONTUMAIBHBIN OajaHC MEXIY dTHUMH
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JIBYMslI METpUKaMu. [ Hamydiee 3Ha4eHHE HTOrO IOKA3aTeNsl MUMEIOT MOJCIIH
CTOXaCTUYECKOI0 IPAIUEHTHOIO CITyCKAa U JIOTUCTUYECKON PErPECCHUM.

Ilokazarens Accuracy, OTBeHarOIMW 3a MO0 IPABUIBHBIX OTBETOB
aJIrOpUTMa, HelleJaecooOpa3Ho UCIIONIb30BaTh IIPU HEPABHBIX KJlaccax, IOITOMY €ro
aHallu3 TMPOBOJUTHCS HE OyneT, BCE MOJEIM HMEIOT MPUMEPHO OJMHAKOBBIN
MIOKa3aTellb.

Takum oOpa3zom, Ooiee BBICOKMMHU 3HAUEHUSIMU JAHHBIX IOKazaresneu
3(p(HEKTUBHOCTH OTIMYAIOTCA MOJIEIM CTOXAaCTUYECKOTO I'PaJUEHTHOIO CIyCKa U
JIOTUCTUYECKON PETPECCUM.

Crnenyroniel METPUKOW JUIsi OLIGHKM KayecTBa MOJEIM B MAalIMHHOM
o0ydeHnn uctoyib3yroT ROC-KpUBYIO, OTPAXKAIONTYI0 COOTHOIICHHE JI0JICH BEPHO
HalJICHHBIX HECYIIMX IPU3HAK HCXOJOB M HEBEPHO HANICHHBIX HE HECYIIMX
npusHak ucxoaoB. [lo-gpyromy ROC-kpuBasi Ha3bIBae€TCs KPUBOM OMIMOOK, YeM
OnmKe KpuBas K JEBOMY BEpXHEMY yrily rpaduka, TeM Jydlle mpeacka3aTelibHas

CIIOCOOHOCTh MOJIeNH (PUCYHOK 9).

101

0.8 4

0.6 1

044

Tue Positive Rate

- —— KNeighborsClassifier{weights="distance')

024 - SVC(kernel='linear', probability=True)

- = LogisticRegression(random_state=0)

- = SGDClassifier(loss="log'. max_iter=5, penalty="elasticnet')
- GaussianNB()

0.0 4 = DecisionTreeClassifierimax_features="auto')

T T T T T T

0.0 0.2 0.4 0.6 0.8 10
False Positive Rate

Pucynok 9 — ROC-kpuBas Bcex Mojenei

[Tnomanp non kpuBo ommbok — mnokazarenb 4UC — oTpaxaeTr KauyecTBO
Kkjaccuukanuu mojenu. Yem Oompiie 3HaueHue A UC, TeM dyylie mpeacKa3biBaeT

Mojenb. Taxxke mo 3HaueHnio AUC BBIUUCIACTCA TaKOM ITOKa3aTellb, KaK MHJICKC
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JxuHA. DTOT TIOKa3aTeNb MEPEBOANT 3HAUYCHUE TJIOMIAIN 1O KPUBOM B AHAIa30H
oT 0 10 1 u Beruamcisiercs o popmyne G =2(AUC — 0.5). B tabnutie 4 npuBeneHbI
JTAHHBIC PACCYNTAHHBIC MOKA3ATENH JIJIS1 BCEX TIOCTPOCHHBIX MOJICTICH.

Ta6nuna 4 — Koappunmentst AUC u JJxuHu 17151 TOCTPOCHHBIX MOJIEIeH

Mopaean AUC Kosppuument [:xunn
K-0ommxkanmux cocenei 0.752 0.504
Meto1 OTOPHBIX BEKTOPOB 0.915 0.831
Jloructuueckas perpeccus 0.917 0.835
CroxacTu4ecKuil rpalueHTHBIN CIIyCK 0.859 0.718
HauBHblii GaliecoBckuit 0.909 0.818
Kiaccuukarop

HepeBo pemeHuni 0.701 0.402

Haunydmumu mnokasatensMu B coOTBETCTBUM ¢ ROC-KpuBOoW 00sagaer
MOJIEb JIOTUCTUYECKOW PErpeccuu, METOJ ONOPHBIX BEKTOPOB W HAWBHBIN
OailecoBckui Kilaccu(PuKaTop, HO MOCIEAHUE UMEIOT 00Jiee HUZKUE TPEIbIAYIINe
METPUKH, IOATOMY MOJENb JIOTUCTUYECKOW perpeccun obnanaer Hauboliee
CTaOMJIBHO BBICOKMIMH TTapaMeTpaMH MPOTHO3UPOBAHUS TI0 CPABHEHUIO C IPYTUMHU

OJWMHOYHBIMH MOACIIAMH.

2.2.3 IlocTpoeHune ancaMOJIeBbIX MOJeJIei

AHcamM0JIeBO€ MOJISIMPOBAHUE COCPEIOTOUYEHO Ha cOope uHdOpMaIUH
HECKOJBKHUX KJIAaCCU(PUKATOPOB, OOYUEHHBIX /IS PEIICHHUS OJHOW M TOH Ke
IpOOJIEMBI, C UCTIONB30BAHUEM WX MHEHHM 17151 TPUHSTHS 3P (HEKTUBHOTO U TOYHOTO
pemenusi [14]. OmmbKka W OTKJIOHEHHE OJHOrO KiaccuukaTopa B MOJAEIAX
aHcaMOJIeBOM KJacCHU(UKAIIMM KOMIICHCUPYIOTCS JPYTMMU YJeHAMU aHCcamOJs,
MI03TOMY BO3MOKHOCTH MO aHCaMOJIsi OOBIYHO HAMHOTO BBIIIIE, YEM Y OJJHOTO
knaccudukaropa [15].

CymiecTByeT Takoil aHCcaMOJIEBBIA aJTOPUTM MAITMHHOTO OOYYCHHs, Kak
rojocoBaHue — voting. Jng 3amadm kinaccuUKAMK KIACC, MPEACKa3bIBAEMBIiA
KQKJI0M MOJICNIbIO, MOYKHO pacCMaTpUBaTh Kak roJioc, a KJIacc, KOTOPBIA MOJydaeT
OOJBIIMHCTBO TOJIOCOB, SIBJISIETCS OTBETOM MOJENIM aHCaMOis (3TO Ha3bIBACTCS
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Ma)KOpPUTapHBIM ToJIocoBaHUEM — hard voting). Ilpu MsarkoM roysiocoBaHuu (soft
voting) 0epyTcs BEPOATHOCTH KaXJOro Kiacca, TMpeacKa3biBaEMble BCEMU
MOJICISIMH, YCPEAHSIIOTCSI 3TH BEPOATHOCTH M OMPEIENAeTCs KiIacc C camMou
BBICOKOM CpelHel BEpPOATHOCTHIO, UYTO U TMOCIY>KUT OTBETOM MOJENHU
ancamois [16].

Bagging (Bootstrap Aggregating) — MMPOKO HCMOJIb3yEMbI alrOPUTM
aHcaM0JyieBOro 00y4yeHusi B MAlllUHHOM OOyYE€HHH. AJTOPUTM CTPOUT HECKOJIbKO
MoJieJIel U3 ciy4yaifHO BBIOPAHHBIX MOAMHOKECTB HAaOOpa TPEHUPOBOYHBIX JAHHBIX,
o0benuHseT o0ydyaeMble MOJENH ISl CO37aHusi 0ojiee CUIbHOM, UTOTOBBIE OTBETHI
0 KJIaccaM MO Ka)XJA0W MOJIENU YCPEeIHSIOTCS. Bagging yMeHbIIaeT AUCIEPCUIO U
nmomMoraer wu3bexarh mepeoOyueHus. OOBIYHO OH WCHOJB3YETCS C METOJIaMU
o0y4yeHHs Ha OCHOBE JEPEBBEB DEIICHUN, HO TAaKKE €ro MOXHO MPUMEHSTH C
JTFOOBIM METOJIOM.

Cnyuqaiiabie neca (Random forests) — 3To MeToll 00yueHUs aHCaMOJIs ISt
KJ1accu(uKaluu, perpeccuu U Ipyrux 3a/1a4y, KOTOpbId paboTaeT MyTeM MOCTPOCHUS
MHO’KECTBa JIEPEBhEB PEIICHUN BO BpeMs oOyueHus. Jlyig 3aaau kiaccuukanuu
BBIXOJIOM CITy4alHOTO Jieca SIBJISIETCS KIIacC, BHIOPAHHbBIN OOIBIIMHCTBOM JE€PEBHEB.
Jleca cayyaillHBIX pEIICHUNH KOPPEKTUPYIOT OCOOCHHOCTh JIEPEBHEB PEILICHHI
nepeodydaThCsi B COOTBETCTBUU UX 00yYaroIiei BEIOOPKE.

AdaBoost, cokpaiienne ot Adaptive Boosting, TpencTaBiseT co0oi
METAaJITOPUTM  CTaTUCTHUUECKOM  KiIaccUu(UKAIMKM, KOTOPBIM  HEOOXOIUMO
UCITI0JIb30BaTh BMECTE CO MHOTMMH APYTMMH TUIIAMHU AJIFOPUTMOB OOYyuYEHHUS JJIs
MOBBIIIICHHS] TPOU3BOJUTEIHHOCTH. BBIXOMHBIE JaHHBIE APYTUX aITOPUTMOB
oOyueHus («cimabble YUEHUKN») OOBEIUHSAIOTCS BO B3BEIICHHYIO CyMMY, KOTOpas
MPEACTABIAET COOOM OKOHYATENbHBIA pe3yibTaT YCHJIEHHOTO KiaccudukaTopa.
AdaBoost aganThBeH B TOM CMBbICIIE, 4YTO MOCHEAYIOIIUE CIa0ble YYCHHKH
HACTPaMBalOTCS B TIOJB3Yy TEX OTBETOB, KOTOpbIe OBLIM HEMpPaBUIBHO
KJIaCCU(PUITMPOBAHBI TIPEIBITYIIMMH Ki1accu(rukaTtopamMu. B HEKOTOpBIX 3a1a4ax OH
MOKET OBITh MEHEE MOBEPIKEH NpodIeMe epeo0yUeHUs, YeM JPYTUe aJTrOPUTMbI
00yueHus.
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Gradient Boosting — 3T0 modsTanHasi ajJuTUBHAs MOJEb, B KOTOPOW €e
UTEPALMd MOYKHO paccMaTpHUBaTh KaK MUHUMH3ALMIO HAUCKOPEWIIEro CIycKa ¢
y4eToM AaHHOU QpyHkuuu norepb. Gradient Boosting 00y4aeT MHOXECTBO MO/JIeel
IOCTEIIEHHO, AaJIUTHUBHO M TOCJIen0BaTelbHO. OCHOBHOE pasiavuue MEXAy
AdaBoost n Gradient Boosting 3axiiodaercs B TOM, KaKk 3TH JBa ajiropurMa
BBISIBJISIIOT HEJIOCTATKHU CIAObIX YUYEHUKOB (HampuMep, JepeBbs perienuii). B 1o
BpeMs Kak Mojienb AdaBoost BBIABISAET HEAOCTATKU C MOMOILBIO TOUYEK JaHHBIX C
OOJBIIMM BECOM, IOBBIIICHWE TPAJUEHTA BBIMOJIHAET TO K€ CaMoOe, HCIOJIb3Yys
IpaJueHThl B (YHKIMU NOTEPh — 3TO Mepa, MOKA3bIBAIOIIAsl, HACKOJIBKO XOPOLIO
KO3 PUIIMEHTHI MOAEIIA COOTBETCTBYIOT 0a30BbIM JaHHBIM [17].

Jlnis cpaBHEHUs1 pabOThI MOJieNel ObUIM MOCTPOECHBI EPEUNCICHHBIE BHIIIE
aHcaMOJieBble MOJICNI U paccuuTaHa ux 3PQGEeKTUBHOCTD.

Ha Tex e TpeHUPOBOYHONM U TECTOBOW BBIOOpKE ObUIM OOY4YEHBI U
IPOBEPEHBl MOJIETH C MOMOIIBIO (PYHKIMHA, coaepkaluxcs B Moayie ensemble
oubnuotexu sklearn.

Hns  Bootstrap  Aggregating  Oblla  ucCHojib30BaHa  (PyHKUUA
BaggingClassifier, njis opraHu3aliy ClIy4ailHbIX MOJMHOKECTB Ha0Opa JaHHBIX B
Hell ObuUM OMpOOOBAaHBI METOJBl CTOXACTUYECKOTO TI'PaJUEHTHOTO CITYCKa,
JIOTUCTAYECKOU PETPECCHUU U JEPEBBEB PEIICHUN.

Jns  apyrux Mojenei NPUMEHSUTUCh COOTBETCTBYIONME (yHKIHMUA —
RandomForestClassifier, AdaBoostClassifier, GradientBoostingClassifier,
VotingClassifier. C mnoMoIlbl0 TOCIEAHEH OBUIM PAacCMOTPEHBI PA3IUYHbBIE

KOMOMHAITMU MOJIEJIe C MPUMEHEHHEM MATKOTO TOJI0COBaHUs (Soft voting).

2.2.4 Ouenka 3¢ ¢peKTHBHOCTH aHCAMOJIEBbIX MOJeJIel

Ha pucynake 10 mnokazaHpl MaTpuIlbl ONIMOOK TIPH  BBIMOJHEHUU

nporHo3upoBanus moaensmu BaggingClassifier.
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Pucynoxk 10 — Matpuiipl ommO0K MOCTPOESHHBIX MojeNel Bagging a) Ha 6a3e

JIOTUCTUYECKOM perpeccuu, 0) Ha 6a3e CTOXaCTUYECKOTO IPaIUEHTHOTO CITyCKa,

B) Ha 06a3e IepeBhEB PEIICHUN

1o pe3ynbTatamM MaTpPUIIbl OIIMOOK OBLITM BHIYMCIECHBI PA3JIMUHbIE METPUKU

u noctpoeHa ROC-kpuBas (pucyHOK 1 1), 10 KOTOpO# ObLIH BBIYUCIICHBI TOKa3aTeNN

AUC n JI)xunu (Tabmauna 5).

Tue Positive Rate

10

08

06

4

0z

00

ROC kpueasn

___ BagagingClassifieribase_estimator=_LogisticRegression(random_state=0}, n_jobs=-1,
- random_state=42)
- BaggingClassifieribase_estimator=5GDClassifier(loss="log’, max_iter=5,
- penalty="elasticnet"),
- n_estimators=100, n_jobs=-1, random_state=42)
P ___ BagoingClassifier{base_estimator=DecisionTreeClassifier{max_features="aute'),
n_jobs=-1, random_state=1000}

00 02 04 06 08 10
False Positive Rate

Pucynok 11 — ROC-kpuBas Bcex Moeneu
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Ta6numa 5 — OCHOBHBIE METPUKH KayeCcTBa KiacCU(PUKaIIMU aHCaMOJIEBBIX MOJIeJIeH

Mogzenb Precision | Recall | F- Precision | Recall | F- Accuracy | AUC | Koagg.
0 0 mepa O | 1 1 Mmepa 1 IDicunu

Bagging na Gase 0.964 | 0.992 | 0.978 0.697 | 0.327 | 0.446 0.958 | 0.878 | 0.755

CTOXaCTHYCCKOTO

IpaIMeHTHOTO
cycka

Bagging wa Gase 0.963 | 0.991 | 0.977 0.640 | 0.302 | 0.410 | 0.955 0918 | 0.835

JIOTHCTHYECKOM

perpeccun

Bagging na Gase 0.968 | 0.984 | 0.976 0.577 | 0.409 | 0.478 0.954 1 0.821 | 0.642

JICPEBbEB

pelieHui

AncambnieBass mojenb Bagging Ha 0a3ze JepeBbEB pelIeHUN IMoKa3aia
HanOOJIbIIEE KOJMYECTBO BEPHO OINPEICICHHBIX ClydaeB aedosita, oHAa HUMeEET
caMyl0 BBICOKYIO CPEIW JaHHBIX MOJENeH OIEHKY F-Mephl MO pPaclio3HaBaHUIO
nedontoB — 0,478, TeM cambiM UMes HanboJiee cOaJTaHCHPOBAHHYIO CIIOCOOHOCTH
omnpenereHus HeKpeauTocnocoOHocT. Ho cToutr oTMeTHTh, UTO JpYyrue JBE
MOJIEJIM MEHbBIIIE MO 3TOMY IIOKa3aTeal0 TOJbKO Ha TPU U UHIECTh JAECATHIX U
octatoTcsi Ha ypoBHe 0,4 ¥ YKCIIO HEBEPHBIX Mpe/IcKazaHui AedoiiTa, OT KOTOPBIX
OyAeT 3aBecuTh YMyLIeHHas BbIroja OaHKa, MPUHUMAIOIIETO PEHICHUH, TaKkKe
Oonbiie y Moaenu OerruHra Ha 0ase nepeBbeB perieHuil. A o yposHio AUC u
JI>KUHU, OICHWBAIONIMX KadecTBO pabOThl KiaccU(pUKAaTOpa, MOAETH Ha OCHOBE
CTOXACTHUYECKOI0 TPaIMEHTHOTO CITyCKa U JIOTUCTUYECKOM PErpeccuu MpeBOCXO AT
TPETHIO MOJIEIIb HA OJIHY JiecaTyt0. Eciu cpaBHUBATh C OAMHOYHBIMU MOJIETSIMU, TO
yJIy4IllWIa CBOU IOKa3aTeld TOJIbKO MOJENb JI€PEBhEB PEIICHUN, IPYrue JBe
MOoKa3ayid ce0sl JTydIle Mpyu OTMHOYHOU paboTe O€3 MpUMEHEHHUsT OATTHHTA.

Crnenyrommmu OBIITH PACCMOTPEHBI TPH CaMOCTOSITENIbHBIE aHCaMOJIEBbIC
MOJIEJI — CIIy4alHbIX JecoB, AdaBoost n rpaaueHTHOro OycTtuHra. Pe3ynbraThl

MOJEIUPOBAHUS NPUBEACHBI HA pUCYHKE 12.
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Pucynok 12 — Marpuiisl ommO0K MOCTPOSHHBIX MOAEIEH

a) CIy4alHbIX JIECOB, 0) AdaBoost, B) rpaqueHTHOr0 OyCTUHTa

[To pe3ynbprataM MaTpULIbl OUTMOOK OBLIM BBIYUCIICHBI PAa3TUYHbIE METPUKU

u noctpoeHa ROC-kpuBas (pucyHoK 13), 1o KOTOpO# ObLJIN BEIUKCIICHBI T0KA3aTeNN

AUC n Jlxunau (Tabmuma 6).

Tue Positive Rate

10

0.8

0.6

0.2

0.0

- — RandomForestClassifiermax_features="sqrt’, n_estimators=50)
AdaBoostClassifier()
= GradientBoostingClassifier{max_features="sqrt', n_estimators=50)

02 04 06 08 10
False Positive Rate

Pucynok 13 — ROC-kpuBas Bcex Mojenei
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Ta6nuia 6 — OCHOBHBIE METPUKH KayeCcTBa KiacCU(PUKAIIMU aHCaMOJIEBBIX MOJIeJIeH

Mogzenb Precision | Recall | F-mepa | Precision | Recall | F-mepa | Accuracy | AUC | Koagdg.
0 0 0 1 1 1 IDicunu

CryuaiiHbix 0.968 | 0.984 | 0.976 0.579 | 0.411 | 0.481 0.954 | 0.878 | 0.757

JIecoB

AdaBoost 0.968 | 0.991 | 0.979 0.705 | 0.406 | 0.515 0.961 | 0.934 | 0.868

I'pajmeHTHBIi 0.967 | 0.992 | 0.979 0.716 | 0.378 | 0.495 0.960 | 0.936 | 0.871

OycTHHT

Ucxons 3 tabmuiibl 6 MOKHO ClieJiaTh BBIBOJI O TOM, YTO BCE TPU MOJICTH
MMEIOT BBICOKHE TIIOKa3aTeiM METpPUK KadecTBa. Mojens AdaBoost mokazana
HaWBBICILIEEC 3HAYCHUE F-MEphI CPEAN BCEX PAHEE PACCMOTPEHHBIX MOJEIEH — OHA
€AUHCTBEHHAsl MOJy4yrsa 3HadeHwe Bbime 0,5, 3TO Kacaercs W IOKa3aTelew,
cBsi3aHHbIe ¢ ROC-KpUBOM, OHU TAK)KE BBIIIE JIIOOOM IPyroi MOCTPOSHHON MOJCIIH,
KaK OJITMHOYHOM, TaK U aHCAMOJICBOM.

[Ipu pa3nuyHbIX KOMOMHALMAX MOJENEeH C MOMOIIBI0 METO/Aa MSTKOTO
TOJIOCOBaHUS OBLITM OOHAPYKEHBI CIEAYIOIINE MPOTHO3HI, OTPAXKCHHBIC B MATPHUITAX

OImMOOK, TIPE/ICTaBIICHHBIE HA pUCYHKE 14.
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Pucynok 14 — Martpuiisl ommO0K MOCTPOSHHBIX MOAEIIEH

a) TPaJIMeHTHOT0 OYCTUHTA U JIOTUCTUYECKOM perpeccuu,

0) JTOTUCTUYECKON PETPECCUM, METO/Ia OTIOPHBIX BEKTOPOB U JIEPEBHEB PEIICHUH,

B) JJOTUCTHYECKON PErPECCUH U METO/Ia ONIOPHBIX BEKTOPOB,

I') JIOTUCTUYECKOU PErPeCcCUu U JEPEBbEB PEIICHUH,

n) AdaBoost i TOTUCTUYECKON PETPECCHH,

€) IEpEBbEB PEUIEHUI U METOJIa ONIOPHBIX BEKTOPOB

[To pe3ynbTraTaM MaTPUIlhl OMTUOOK OBLITN BEIYUCICHBI PA3IMYHBIE METPUKU

u noctpoeHa ROC-kpuBasi (pUCyHOK 15), 10 KOTOpO# ObLIIN BEIUKCIICHBI TOKa3aTeNN

AUC u Ixunu (tabnuna 7). B Hell Takke NMpUBEIEHBl pacyeTHBIE MapaMeTphl 110

MaTpulle OINOOK.
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% VotingClassifier{estimators=[('lr", LogisticRegression{random_state=0)),
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L GradientBoostingClassifierimax_features='sqrt’,
= n_estimators=50))].
g voting="soft')
o VotingClassifier{estimators=[('lr", LogisticRegression{random_state=0)),
|E {'svc', SVCikemel='linear', probability=True}),
04 {'dt’,
DecisionTreeClassifiermax_features="autc’}}],
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VotingClassifier{estimators=[('Ir", LogisticRegression({random_state=0)),
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o etingClassifier(estimators=[{'dt’,
02 e S DecisionTreeClassifiermax_features="auta’}},
g o ("I, LogisticRegression({random_state=0))],
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o VotingClassifier{estimators=[('ada’, AdaBoostClassifier(}),
o {'Ir', LogisticRegression({random_state=0))],
o voting="soft')
o ‘otingClassifier{estimators=[('dt',
-~ pat DecisionTreeClassifier(max_features="auto'}},
0.0 L {"svc', SVC(kemel="linear', probability=True)}}],
voting="soft")
T T T T T T
0.0 02 0.4 0.6 0.8 10

False Positive Rate

Pucynok 15 — ROC-kpuBas Bcex Mojenei

[To rpadmkam ROC-KpUBBIX OYEBHIHO, YTO BCE PACCMOTPECHHBIE MOJICTH
MPAKTUYECKU HE OTIUYAIOTCA 10 JAHHOMY MapaMeTpy — BCE JUHUU KPUBBIX MOYTH
COBMAJAIOT JAPYT C APYrOM M IUIONIA[b IOJ HUMH H3MEHSETCS B HEOOIBIIIOM
JManasoHe.

Ta6nuna 7 — OCHOBHBIE METPUKH KayecTBa KilacCU(PUKAIIMU aHCaMOJIEBBIX MOJIeJIeH

Monens Precision | Recall | F- Precision | Recall | F- Accura | AUC Koagg.
0 0 mepa O | 1 1 mepa l | ¢y JDicunu

I'papnenTHoro 0.966 | 0.995 | 0.980 0.783 | 0.348 | 0.482 | 0.961 | 0.932 | 0.863

OycTHHTa U

JIOTHCTHYECKOM
perpeccuu

Jloructudeckoi 0.967 | 0.991 | 0.979 0.694 | 0.381 | 0.492 | 0.959 | 0915 0.83

perpeccuu,

METOJ[a OTIOPHBIX
BEKTOPOB U
JIepeBbEB

peuieHui

45



[Iponomxenue TadauIIbI 7

Jloructudeckoi 0.964 | 0.993 | 0.978 0.718 | 0.317 | 0.440 | 0.958 | 0917 | 0.834

perpeccuu u
METO/1a OTIOPHBIX
BEKTOPOB

Jlornctuaeckoi 0.968 | 0.967 | 0.968 0.405 | 0.409 | 0.407 | 0.938 | 0.915| 0.829

perpeccuu U

JIEPEBbEB

peuieHui

AdaBoost n 0.964 | 0.993 | 0.979 0.717 |1 0.327 | 0.449 | 0959 | 0.926 | 0.852
JIOTUCTHYECKOM

perpeccun

Hepesben 0.970 | 0.969 | 0.970 0.441 | 0.449 | 0.445 | 0.942 0.91 0.82
pelieHui u

METOIaa OIMOPHBIX

BEKTOPOB

PaccmoTpenHbie THOpUAHBIE MOJIETU MPEACTABISIIOT CO00M KOMOMHAIUU
MOJENEN NMPEUMYIIECTBEHHO HAa OCHOBE JIOTUCTUYECKOW PETPECCHM, TaK KaK OHA
nokasaia cedst Haubosiee yCenHOW Ipy MOCTPOESHUU OJIMHOYHBIX Mojieneil. Takxke
OBLJIO MCCIEAOBAHO COYETAHUE METOAOB JIOTUCTUYECKOU perpeccuu u AdaBoost —
JBYX JIyYIIHX MOJEJIEH, HO UX COBMECTHBIM PE3yJIbTAT OKA3aJICs XYyXKE, YEM IPH
NPUMEHEHUU HX MO OTAECIBHOCTH MO BCEM IMOKazareisiM kadecTBa. Hauboinee
yCHEIHOW KOMOMHAIMEH ISl JIOTUCTUYECKOW PErpecCcHu, KOTopas Obl yJIydllIuia
ee IOoKa3aTeJM OTHOCUTEIBHO OTIEIbHOM paboThl, OKa3zajach KOMOWHALMS C
METOJOM OTIOPHBIX BEKTOPOB U JIepEBbsIMHU perieHnid. OHa Jajia yiaydllIeHUE B ISTh
JEeCATHIX B MeTpuke F-mepbl, HO Apyrue OLEHKH OCTalIMCh Ha YpOBHE pabOTHI
OIWHOYHOM MOJIEJIN JJOTUCTUYECKON PETPECCUH.

Takum o00pazoMmM, B pe3yibTare MPOBEACHHOTO HCCIENIOBAaHUS OBLIO
BBISICHEHO, YTO JUId JaHHOro Habopa JaHHBIX HamOojee MOAXOIAILICH C TOYKU
3pEeHUs MPOTHO3UPOBAHMS JEPONTHBIX CIIy4yaeB 3aeMa OKa3ajuch MOJENU
JOTUCTHUYECKOM perpeccuu M aHcaMOJeBOW MOJENM aJalTHUBHOIO OyCTHHTa,
OCHOBaHHOM Ha KJjaccudukaTope JepeBbeB pelleHuil. [lomydeHHble pe3ysbTaThl

KadycCTBa KHaCCI/I(bI/IKaIII/II/I Ha KJIaCChl B )IaJ'IBHeI\/'IIHeM MOXHO YJIYYIIHUTH ITYTEM
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MCCIIEeIOBAHMS U 110100pa MapaMeTpoB MO/IETIeH, TaK B aHCaMOJISIX OyCTHHIa HOBBIX
nokaszarejiei MOXHO TOOWThCS, MoaOupas O0a30BbIi alrOpUTM, MaKCUMAalbHOE
KOJINYECTBO OLIEHOK, IIOCJE€ KOTOPOro Ipolecc 0OydeHus MpeKpaliaeTcs, BKIaj
KaX10il Monenu B BecoBble Kod(hduimeHTsl. Taxke M B OJUHOYHBIX MOZEISAX
BO3MOXKHOCTH OuOimmnoTek n (GyHKUUN Ha s3bpike Python mo3BomsitoT M3MEHATh MX

pa3IMYHbIE TAPAMETPBI.
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3. ®DUHAHCOBBIN MEHEIKMEHT, pecypco3pPeKTUBHOCTH U

pecypcocOepexeHne

[{enbpro MarucTepcKoil quccepTauu ABIseTCS pa3paboTKa MaTeMaTHYECKON
MOJIETN KPEIUTHOTO CKOPUHTA JJIs1 OAHKOBCKUX CHUCTEM.

[enbto pasnena «OUHAHCOBBI MEHEIKMEHT, pecypcod(h(PeKTUBHOCTh U
pecypcocOepexeHne» SBIsIeTCS ONpeAeNiCHUs] MEePCHeKTUBHOCTU pa3pabOTaHHON
MaTEMaTUYECKOM MOJENIHM KPEAUTHOIO CKOPHHIA, YCIEIHOCTH €€ peanu3alun Ha
PBIHKE.

JUis AOCTMKEHMSI MTOCTABJIEHHOM L€ HEOOXOIMMO PELIMTh CIEIYIOIIHE
3aauu:

1. Onpenenutsb MOTEHIUATBHBIX norpedurenei pE3yIbTaTOB
VCCJICIOBAHHUS.

2. BeIsiBUTh CHJIBHBIE M Ci1a0ble CTOPOHBI HAyYHO-HCCIIEN0BATEIBCKOTO
IIPOEKTa, a TAKKE €ro BO3MOXXHOCTH M BEPOSITHbIE Yrpo3bl npu nomomu SWOT-
aHaJIN3a.

3. OLEHUTH CTENEHb TOTOBHOCTU HAYYHOT'O IPOEKTa K KOMMEPIIMAIA3ALUH.

4. OnpenenuTh 3aWHTEPECOBAHHBIE CTOPOHBI M OTPaHUYEHUS/JOIYIIECHUS
HAyYHO-TEXHUUYECKOTO HCCIEA0BaHus; CHOPMYIUPOBATh II€lIb M O0KHUJIAeMbIe
pe3yabTaThl IPOEKTA.

5. Omnpenenutb CTPYKTYpy UM TPYJOEMKOCTb  BBITIOJIHEHHUS  padoT,
pa3paboTath rpaduK MPOBEACHHS HAYYHOTO UCCIICIOBAHNUS.

6. PaccunTaTh 010/KET HAYYHO-TEXHUYECKOTO UCCIIEI0BAHMUS.

7. Onpenenutb PUCK BO3HUKHOBEHHUS HEOINPEACIEHHBIX COOBITHI TpH

BeimosiHeHnn HTU, koTopbie MOTyT moBJieYb 32 cOO0M HexenaTebHbIe A EKTHI.
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3.1 IlpeanpoeKTHBHINA aHAJIN3
3.1.1 IloreHuMAJbHBIE OTPEOUTEH PE3yIbTATOB HCCJIEIOBAHUS

Jns anHanu3a mnoTpeOuTeNnel pe3yslbTaTOB MCCIEAOBAaHUS HEOOXO0IUMO
PacCMOTPETH 11€JIEBOM PHIHOK U MTPOBECTH €TI0 CETMEHTUPOBAHUE.

[leneBoii PHIHOK — CETMEHTHI PhIHKA, Ha KOTOPOM OyAET MpoJaBaThCs B
Oynymem pa3paboTka. B cBOr0 odepenn, CErMEHT pbIHKA — 3TO 0COOBIM 00pazom
BbIICJICHHAS YacTh PbIHKA, TPYIIbI OTpEOUTENEH, 00IaAat0IINX ONPEACICHHBIMU
OOLIMMH MPU3HAKAMHU.

CerMeHTHpOBaHUE — OTO pa3lieJiecHue TNOoKynaTeled Ha OJHOPOJIHBIC
TPYIIIBI, IS KOKIO0M M3 KOTOPBIX MOXKET MOTpeOOBaThCA OMpPENeNICHHBIN ToBap
(yciyra).

Pa3paboTka cuCTEMBI KpPEAMTHOIO CKOPHHIa SBJSIETCS AaKTyallbHOM,
MOCKOJIbKY OHa MOMOXKET MPOBOAUTH OLEHKU IUIATEKECIOCOOHOCTH KIMEHTOB U
IPUHUMATH 00JIee TOUHBIE PEIICHUS O IPEIOCTABICHUU OaHKOM JCHEKHBIX CPE/ICTB
KIJIMEHTaM.

[ToTeHnnaIbHBIMU TOTPEOUTENSIMU PE3YIHTATOB UCCIIEOBAHUS MOTYT OBIThH
4yacThle M TOCYJIapCTBEHHbIE OaHKOBCKME M (DMHAHCOBBIE OpTaHU3AIMM, Kak
KpYIIHbIE, TaK U MEJIKHE.

B Hacrosimiee BpeMs YYaCTHHKM pPBIHKA HCHOJB3YIOT Pa3jIuvHbIE
CKOPUHT'OBBIE CUCTEMBI, OCHOBHBIE U3 KOTOpbIX Basegroup Labs, «J/luacodt», B TO

e BpeMs MHOTHE OaHKH pa3pabaThIBaeT CBOU COOCTBEHHBIE CUCTEMBI (Tabmuma §).
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Tabnuua 8 — Kapra cermeHTUpOBaHMs PhIHKA YCIYT IO METOAaM MTPOTHO3UPOBAHUS

CKOPHUHTOBBIE CUCTEMBI

[Torpeburens Basegroup Labs «duacodpt» CoOcTBeHHBIC

CHCTEMBI

l'ocynapcrBerHble 6aHKH

YacrtHble OaHKHA

KpynHble MHUKPOPUHAHCOBBIE [iieieiiisssetotededetedetatsds N
sttt bttt bt
sttt bttt bt
Lo Tatetatatetatautetetatatotes
e

N - prpva A - pupma B

- pupma b

555

OpraHu3aIu

el
L

Takum 00pa3om, MBI OMpEAENTWIN, KaKWe HUIIM Ha PBIHKE YCIYT TI0
INPUMEHEHUI0O MOJEIM CKOPUHIa HE 3aHATHl KOHKYpPEHTAMU WJIM TZI€ YPOBEHB
KOHKYPEHIIUN HHU30K, CIE0BATEIIFHO ONPEACIIUIIN MOTEHIIMATBHBIX MOTPEOuTENeH
UCCJIeIOBAHUS — PE3yJbTaThl JaHHOW paboThl OyAyT HamOoJiee MpUBJIEKATEIbHBI

MNPECUMYIICCTBCHHO JJIA TOCYAAPCTBCHHBIX B YaCTHBIX OaHKOB.

3.1.2 SWOT-ananu3

JInd  KOMIUIEKCHOM  OLEHKH HAay4YHO-HCCIENOBATEIIbCKOrO  IMPOEKTa
npuMensitor SWOT-ananus, pe3yiabTaToM KOTOPOTo SIBJSIETCS OMUCAHUE CUIIBHBIX
U CcJ1a0bIX CTOPOH MPOEKTA, BBISBIICHUE BO3MOXXHOCTEH 1 yIpO3 ISl €ro pean3alini,
KOTOpBIE MPOSBUIIMCH WK MOTYT IIOSIBUTHCSI B €70 BHENIHEW U BHYTPEHHEH CpeJIe.

Pazpaborannas a1t nanHoro uccienoanus marpuiia SWOT nipencrabiiena

B Ta0HIE 9.
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Ta6nuna 9 — Marpuiia SWOT

CuiibHBIE  CTOPOHBI  HAYYHO-
HCCJIeI0BATEIbCKOr0 MPOEKTA:
Cl. ITepeoOyueHuie  Mozenu  Ha
OCHOBE HOBBIX JaHHBIX.

C2. Hu3kast CTOMMOCTB TIPOEKTA.
C3. AKTyalnbHOCTb CKOPUHTOBOM
MO/JIEIH c WCTIIOJIb30BaHUEM
HECKOJIbKMX MOJeNeld MAaIlnHHOTO
0o0y4eHusI.

C4. Bricokasi TOUHOCTb

Caabbie CTOPOHBI
HAYYHO-
HCCJIET0BATEIHCKOTO
NMpoeKTAa:

Cnl. OrpanndcHHBIC
JAHHBIE JUIS  OOy4YeHUS
MO/IEIIH.

Cn2. OrcyrcTBUE
MIPOJBMKCHUS Ha PHIHKE.
Cn3. HeB03MOXXHOCTh

NPOTHO3UPOBAHUS TIO0 CPABHEHUIO C | KOHTPOIIS BBOJIA
KOHKYpPEHTaMH. HEBEPHBIX JaHHBIX B

MOJICTIb.
Bo3Mo:kHOCTH: 1. braromapss TouHoctm Mmomenu | 1. ITepeobydenme

B1. Pacuiupenue nporHo3upoBaHus
HE TOJIbKO PEIICHMS O BBIAAYU WU

HE BbIAaYM KpenuTa, HO H
IPOTrHO3UPOBAHUS CPOKOB
MOTaIIeHNE KIHEHTOM U T.1.

B2. PazButune IIPOEKTa c

MPHUBJICYCHUEM JaHHBIX KPYIHBIX
0aHKOB.

B3. Vayumenue  Momenu €
IIOMOIIIBIO TPYTHX METO0B
MaITUHHOTO O0y4YeHWs, Halpumep,
HEHPOHHBIX CETEH.

mejaecoodpasHo  OymeT pa3BHBaTh
MPOTHO3UPOBAaHUS [0  MHOTHM
SKOHOMHUYECKHUM IapaMeTpam.

2. Hu3kass  CTOMMOCTH  TIPOEKTa
MOBBIMIAET KOHKYPEHTOCTIOCOOHOCTh
10 OTHONICHHI0 K HWMCIOIIUMCS
CKOPHUHTOBEIM CHCTEMaM.

MOJCIA Ha PEATbHBIX
JIAHHBIX 0aHKOB
MMO3BOJIUT CO3JaTh €IIE
0oJiee TOUHYIO CHCTEMY.
2. HanbHeitmue
HCCIIEIOBAHMS u
VIYYIICHHH MOZCIHA C
IIOMOIIBI0  MAIIMHHOI'O
o0yueHus OyayT
Croco0CTBOBATh

MIPOBM)KEHHUIO Ha PhIHKE.

Yrpo3bri:
V1. IloTepst akTyaabHOCTH B CBSI3U C
YCTapeBIINMH JaHHBIMH.

V2. Pa3urue KOHKYPEHTHBIX
TEXHOJIOTHH.
V3. OtcyrctBue  moBepHst Y

KPYITHBIX OaHKOB K HOBOH MOJIEIIH.

1. AxTyanbHOCTB, 3()(pEeKTUBHOCTD U
JICIIeBU3HA MIPOEKTa CHOCOOCTBYIOT
IPEOJOJICHNIO HENOBEpUs K HOBOM
cucTeMe.

2. DddekTrBHas MepeodyIaeMOCTh

MOJEIN HE TO3BOJUT JaHHOW
MOJIeNU CTaTh MEHee
KOHKYPEHTOCIIOCOOHOH B  ciyd4ae
pa3BUTHUSL KOHKYPEHTHOM
TEXHOJIOTHH.

1. OtcyTcTBUE TOBEPUS K
HOBOM TEXHOJIOTHH
MOXXET YCyTyOUTHCSI
OTPaHUYEHHOCTHIO
MMEIOIINXCS JAHHBIX IS
0o0ydeHMS.

2. Yayumenue
napameTpoB
KOHKYPEHTHBIX MOJEIeH
MOJKET HEraTUBHO
OTpa3uTCs Ha
MPOABMKEHUH TPOEKTA.

Takum oOpazom, B xojae mnposeacHus SWOT-ananuza ObLIM BBISBICHBI

CHJIbHBIC U CJ1a0ble CTOPOHBI HAyYHO-UCCIIEAOBATEILCKOTO MPOEKTa, & TaKXKe ero
BO3MOXKHOCTH U BEpOSITHBIE YTpo3bl. HeoOxomumo caenate yrnop Ha TaKue CHIIbHBIC
CTOPOHBI, KaK TOYHOCTh, HU3Kasi CTOUMOCTh U Mepeo0ydaeMoCTh, TaK KaK UIMEHHO
3T CUJIbHBIE CTOPOHBI TMPOEKTa CBS3aHbl C HAMOOJNBLIUM KOJIUYECTBOM
BO3MOXKHOCTEH. UTO KacaeTcs ciadbIX CTOPOHBI, HEOOXOAUMO 00paTUTh BHUMAHHE

Ha paboOTy ¢ JaHHBIMM i1 OOy4YEHHUs MOJIENH, WX aKTyallbHOCThiO. PaGoTa Han
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9TUMH HEAOCTATKAMMU ITO3BOJIUTH IIOBBICUTH KOHKypeHTOCHOCO6HOCTB, YMCHBIINTD

BJIMSIHUC BHCIIHUX YI'PO3 Ha IIPOCKT.

3.1.3 OneHka rorTOBHOCTH MPOEKTA K KOMMePUUAJIU3 AU

Ha kakoii Obl cTaguu >KU3HEHHOTO IMKJIa HE HaxXOJWIach Hay4Has
pa3paboTKa MOJIE3HO OIICHUTh CTENEHb €€ NOTOBHOCTH K KOMMEpIHAIMU3ALHUUA U
BBISICHUTH YPOBEHb COOCTBEHHBIX 3HAHUH /IS €€ MPOBEACHNUS (WM 3aBEPLICHMUS).

Hnsg »sToro HeoOxoauMo 3amnoiHuTh (opmy (tabnuma 10), xoTopas
COJECPKUT TMIOKa3aTead O CTENEHU NpOpabOTaHHOCTH IIPOEKTa C IO3ULUHU
KOMMEPLHMAIU3ALUU U KOMIIETEHIIUAM Pa3padOoTUMKa HAyYHOrO MPOEKTa.

OueHku cTerneHu MpopadOTaHHOCTH HAY4YHOTO TMPOEKTa TPaKTYIOTCS
CJIETYIOIIMM 00pa3oMm:

1 — He mpopaboTaHo;

2 — npopaboTaHo cnabo;

3 — BBINOJIHEHO, HO KaY€CTBO 0]l COMHEHUEM;

4 — BBIITOJIHEHO KaYE€CTBCHHO);

5 — nMeeTcs NOJOKUTENIBHOE 3aKIII0OUEHNE HE3aBUCUMOI0 IKCIIEPTA.

OneHka ypoBHS HMMEIOLIUXCS 3HAHUM y pa3paboTyHMKa OIMpeAessieTcs B
COOTBETCTBHUU CO CJIEIYIOIEH CUCTEMON OaIoB:

1 — He 3HAKOM MJIM 3HAKOM MaJlo;

2 — 3HAKOM C TEOpHEN;

3 — 3HaKOM C T€OpHeH U MPAKTUUECKUMU PUMEPaMH MPUMEHEHUS;

4 — 3HAKOM C TEOPHUEN 1 CAMOCTOSITEIBHO BBITIOJIHSIET;

5 — 3HaKOM C T€OPHUEMN, BBIITOIHSAET, MOXKET KOHCYJIbTUPOBATD.
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Ta6J'II/IHa 10 — bmank OOCHKKM CTCIICHHW TOTOBHOCTHM HAY4YHOI'0 IIPOCKTa K

KOMMEpPLHATU3aALUU
Crenenb YpoBeHb
i HaMeHOBANILE pOopabOTaHHOCTH UMEIOIIHXCS
HAy4YHOTO MPOCKTA 3HAHUN Y
pazpaboTyunka

1 Omnpenenex UMEIOIIUHICI Hay4HO- 5 4
TEXHUYECKUH 3a]1e

2 OmnpeneneHbl NepCIeKTUBHBIC HATTPABIICHUS
KOMMEPIHUAIA3ALNN HAYYHO-TEXHUYECKOTO 4 3
3ajena

3 OnpeneneHbl OTpacid UM TEXHOJIOTHH
(TOBaphl, yCIyru) ISl TPEIOKEHUS Ha 4 3
pBIHKE

4 Ompenenena ToBapHas (opMa Hay4dHO-
TEXHUYECKOT0 3ajieNia I MpPe/ICTaBICHUS 3 3
Ha PbIHOK

5 OmpeneneHbl  aBTOPbl U OCYLIECTBJIEHA 4 4
OXpaHa UX MpaB

6 [IpoBenena OILICHKA CTOMMOCTH 3 )
MHTEJUJIEKTYaJIbHOI COOCTBEHHOCTH

7 [IpoBeneHbI MAPKETUHI OBBIE UCCIEIOBAHUS 3 )
PBIHKOB COBITa

8 Pa3paboran OW3HEeC-TIIaH 3 )
KOMMEpUHAIU3aluy HayqYHOU pa3paboTKu

9 Omnpenenensl MyTH NPOABHKEHUS HAYUYHOU 3 3
pa3pabOTKH HA PHIHOK

10 | Pa3zpaborana cTparerus (bopma) 5 4
pealn3anyy Hay9HOH pa3paboTKu

11 [TpopaGoTaHbsl BOMPOCH MEXIYHAPOIHOTO
COTPYAHMYECTBA U BBIXOJA Ha 3apyOeKHBII 5 4
PBIHOK

12 | [IpopaboTaHbl BOMPOCH HCIOJIB30BAHUS
ycayr  WHQPACTPYKTYpPhl  TMOIACPIKKH, 4 3
MOJIYYEHUS JTbTOT

13 | [IpopaGoTansl Bompockl (UHAHCUPOBAHUS 4 4
KOMMEpPIHAIU3aluK HAyYHOU pa3paboTKu

14 Nmeetcs komaHa 1191 KOMMEpLHATU3AUU 5 5
HAy4YHOH pa3paboTKu

15 | [IpopabGoTtan MEXaHM3M  pealu3aluu 4 5
HAy4YHOTO MPOCKTA

Htoro GanoB 59 51

Takum oOpa3om, 1O pe3yapTaTaM TMPOBEACHHON OLEHKH CTENeHU
TOTOBHOCTM HAy4YHOrO NPOEKTa K KOMMEPLHUAIN3ALUU CyMMapHOE KOJIWYECTBO

0aJuIoB MO CTENeHH MPOpabOTAaHHOCTH HAYYHOTO MPOEKTa IMPEBBIIMIAECT YPOBEHBb
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HUMCIOIIINXCA 3HAHUU y p8,3pa6OT‘H/IKa. CornacHo IMOJIYYCHHBIM 6aJIJIaM, MOXHO

CKa3aTb, YTO IICPCIICKTUBHOCTDH HaHHOﬁ pa3pa60TKH BBIIIC CPCIAHCTO.

3.14 Meroabl KOMMEPUHAJU3ANUM  Pe3yJbTATOB  HAYYHO-

TEXHUYICCKOIo HCCJICJ0OBAaHUA

[Tpy xoMMepHHManM3alMd HAYYHO-TEXHUYECKHX pPa3pabOTOK MpOjaBell
(Bmazener; COOTBETCTBYIOIIUX OOBEKTOB WHTEIUIEKTYaJIbHOW COOCTBEHHOCTH)
npecieayeT ONpeAeIeHHYIO 11eTb, KOTOpas BO MHOTOM 3aBHUCUT OT TOTO, KyJa OH
HaMepeH HalpaBUTh MOJYYEHHBIH KoMMepueckuil sddekr. 1o MoxkeT ObITh
NOJy4YeHHE CPEICTB A MPOAOJDKEHHS HAyYHBIX HCCIIEIOBAaHUM, OJIHOPA30BOE
nojiyueHue (UHAHCOBBIX PECYpcoB, OO€CleYeHHe TMOCTOSHHOTO IMPHUTOKA
(MHAHCOBBIX CPENCTB, a TAaK)KE HMX pa3IUYHbIe couyeTaHus. B cBs3M ¢ 3TUM
HEoOX0oIMMO BEIOpaTh Hauboliee MOAXOMAIIMNA METOJ KOMMEPIUAIN3AlUN U
000CHOBATH €ro IeN1ecO000Pa3HOCTb.

BriiensroT crneayromnye MeTo 15l KOMMEpLUAIU3allii HayYHbIX pa3paboTok:
TOPTrOBJISI TATCHTHBIMU  JIMIEH3WSAMH, TIepefada HOy-Xay, WHXHUHUPHHT,
dbpaHyali3uHT U 1p.

[TepcrieKTUBHOCTh JAHHOTO HAyYHOTO WCCIIEIOBAaHMS BBIIIE CPETHETO,
OJIHAKO €IlIe HE BCE aCTEKThI IITyO0KO U3yUYeHbI U IPOPAOOTAHBI.

Takum  oOpa3zoM,  TIpoOaHATU3UPOBAB  TEPEUYUCICHHBIE  METObI
KOMMEPIIHATU3AIIH, YCIICITHOMY MPOIBMKCHUIO MPOEKTa Ha JIaHHOW CTaJuu, Ha
KOTOPOHl HAaXOOUTCS HAy4YHBIH IPOEKT, COOTBETCTBYET TOPIOBJIsSl MAaTEHTHHIMU
JMLIEH3USAMH, TOCKOJIBKY CTENeHb MPOPAaOOTAHHOCTHU MPOEKTa M YPOBHS 3HAHUIA

pa3paboTunka OyAeT JOCTATOYHO JIJIS peau3aiiy JaHHOTO METO/Ia.

3.2 Uanumanusi NpoeKTa

['pynna npoLeccoB HWHHULMALMM COCTOMT M3 IPOLECCOB, KOTOPHIE
BBINIOJIHAIOTCSL [T ONpENENiEeHUss HOBOTO MPOEKTa WM HOBOM (a3l

CYyILIECTBYIOIIETr0. B paMkax mpoleccoB MHULIMAIIMU OMPEACISIIOTCS U3HAYAJIbHbBIC

54



Helam W cojaepxkaHue, (UKCUPYIOTCS M3HayajdbHble (DUHAHCOBBIE PECYPCHI.
OnpenensitoTcs BHYTPEHHUE U BHEIIHUE 3aMHTEPECOBAHHBIE CTOPOHBI IMPOEKTA,
KOTOpble OyAyT B3aUMOJICHCTBOBaTh W BIUATH HAa OOUMI pe3ynbTaT. JlaHHas
uH(pOpMaIUs 3aKpEIIIeTCS B YCTaBE MPOEKTA.

VYcTaB npoekTa JOKYMEHTHPYET OM3HEC-TOTPEOHOCTH, TEKYIIee TOHUMAaHUE
NoTpeOHOCTEH 3aKa3urKa MPOEKTa, a TAKKe HOBBIN IPOAYKT, YCIYyTY WM pe3yibTar,
KOTOPBIN TUIAHUPYETCS CO3/1aTh.

3aMHTEpECOBaHHBIC CTOPOHBI MTPOEKTA MPECTaBIeHbI B Ta0auIEe 11, menu u
pe3yJIbTaT MpoekTa — B Tabnuie 12.

Tabnuua 11 — 3anHTEepecoBaHHbIE CTOPOHBI TPOEKTA

3auHTEpECOBAHHBIE CTOPOHBI ITpoeKTa | OKHUIaHUS 3aMHTEPECOBAHHBIX CTOPOH

banku HNMeTh BO3MOKHOCTH CIPOTHO3UPOBATh

OuUHAHCOBBIE OpPraHu3aIuu KPEAUTOCTIOCOOHOCTD KIIMEHTOB.
[Tonyuats BBICOKYIO TOYHOCTh
pE3yJIbTaTOB.

Hcnonb3oBaTh OobIINe 00BEMBI

JTaHHBIX.

Tabmuma 12 — [enu u pe3yabTaT mpoeKTa

[enun nmpoekra Pa3paboTka MaremMaTrnyeckod MoOIeNnu s

CUCTCMbI KPEAUTHOI'O CKOPHHIA.

Oxunaemblie pe3ynbTaTsl | OCyllecTBIEHHE NPOTHO3UPOBAHUS JTAHHOU
IPOEKTA MOJIEJIbIO KPEAUTOCIIOCOOHOCTH KIIMEHTA.
Kpurepun npuemku pesynbrata | Beicokas TOYHOCTh pe3yJipTara
IIPOEKTa IPOTHO3UPOBAHUS NOJYYEHHOU MOJEIBIO.

TpeGoBanuss Kk  pe3ynbTary | — AJIEKBaTHOCTh MOJYUYEHHBIX PE3yJIbTaTOB
IpoeKTa — TouHOCTB cUCTEMBI Ha ypOBHE %
— B03MOXXHOCTh 00y4YeHUST MOJIETT Ha HOBBIX

JaHHBIX
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B nmanHOM mnonpasznene Mbl ONPEAENWIA 3aUHTEPECOBAHHBIE CTOPOHBI
MpoeKTa U chopMyIupoBaIM e U oxugaeMblit pesyastar HTU. Lenbro mpoekra
SBISIETCSL  pa3pabOTKa MaTEeMaTHYECKOM MOJENH JJIi CHCTEMBbl KPEAUTHOTO
CKOpHHTIA, a PE3yJIbTaTOM — OCYIIECTBJIEHUE NMPOTHO3UPOBAHUS JAHHON MOJENBIO

KPEAUTOCIIOCOOHOCTH KJIMEHTA.

3.2.1 OpraHu3anuoOHHAas CTPYKTYpPa NMPOeKTa

Ha mannoMm stame HeoO6xoaumo chopMupoBaTh padodyio Tpynmy (Tabmaura
13), onpenenuTh poiib KaXJI0T0 YYacTHUKA, MPOMKUCATh (DYHKIMH, BBITIOJTHICMBIC
KaXIbIM U3 YYaCTHHKOB U MX TPY103aTPaThl B MPOCKTE.

Tabnuna 13 — Paboyas rpymnmna npoekra

n/m | ®UO,  ocHoBHOe | Ponb B mpoekte | OyHKIMN Tpynozatp.
MeCTO pabOThI Jac.

1 CemeHoB M.E., | PykoBoaurenb CocraBnieHue U yTBepxkaeHue | 88
noueHt O0P HAy4YHOTO 3a/laHus,

KaJICHJIapHOE TUIAHUPOBAHUE
pabor MmO TeMe, OIICHKA
3 PEKTUBHOCTH TTOJTYYEHHBIX

pe3ynbTaToB
2 [Iepos . | UcionauTEND BrinmosiHeHne mnocTaBiaeHHOM | 728
MaI‘I/ICTpaHT 3ajJadu, COCTAaBJICHUC n

odopMIIeHHE TTOSICHUTEIHHOU
3anucku k BKP

Hroro: | 816

Takum 06pazom, MbI chopMHEPOBATN padOUyIO TPYMITY MPOEKTA, 3 HUMEHHO —
OTpEACIUIN POJIb KaXJO0r0 YYacTHHKA, MPOMNHCATu (DYHKIWHU, BBITIOJHSEMBIC
KOKIBIM W3 YYaCTHHKOB M UX TPYyA03aTparbl B MPOEKTE, OCHOBHAas 4acThb

TPyA03aTpar JOKHNUTCA Ha UCIIOJTHUTCIISI-MAalruCTpaHTa.

3.2.2 Orpanu4eHus ¥ JONMYyIICHUS NPOEKTA

Orpanunuenus npoekra (tabmuna 14) — 310 Bce (akTopbl, KOTOPbIE MOTYT

IOCIIYKUTh OIrpaHUYCHHUCM CTCIICHU CBO60,HI)I Y4aCTHUKOB KOMaHJbI IIPOCKTa, a
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TaK)Ke «TPAHUIIBI MPOEKTa» — MapaMeTpbl MPOEKTA UK €r0 MPOJIYKTa, KOTOPhIE HE
OyIyT peann30BaHbl B paMKax JIaHHOTO MTPOEKTA.

Tabnuna 14 — OrpanndeHus mpoekTa

daxkrtop OrpaHuyeHus/1onyeHus
Hctounuk ¢pruHaHCUpOBaHUS HU TITY

Cpoxku npoekTa 01.03.2021 — 06.06.2021
JlaTa yTBepxaeHus miaHa ynpasiaeHus npoektom | 01.03.2021

Jlata 3aBepiieHus MPOEKTa 06.06.2021

[Tpoune orpaHuYeHUs U AOMYLICHUS OTCyTCTBYIOT

Takum 06pa30M, MbI OIPCACIINIIN OTPAHUYCHHA W OOIMMYILICHUS ITPOCKTA.
OFpaHI/I‘-IeHI/IHMI/I HayYHO-TCXHUYICCKOT'O HCCICOOBaHUA SABJIIAIOTCA CPOKH

BBITIOJTHCHHSA.

3.3 [InanupoBaHHUe HAYYHO-MCCJIEA0BATEIBCKUX PadoT

[ImaaupoBaHre KOMILJIEKCA TMpErojaraéMbiX padOT OCYIIECTBISIECTCS B
CJIEYIOILIEM MOPSIKE:

— @opMUpOBaAHUE UEPAPXUIECKOIN CTPYKTYPHI pabOT IpoeKTa

— OnpeneneHue KIOUYeBbIX (KOHTPOJIBHBIX) COOBITUM MPOEKTa

— Iloctpoenue kaneHnapHoro rpaduka npoexra

— HHaHI/IPOBaHI/IC 6IO,ZL}KCT8, HAay4YHOI'0 UCCIICI0BaHMA.

3.3.1 Uepapxudeckasi CTPYKTypa padoT NpoeKTa

Uepapxudeckas crpykrypa padot (MCP) — 3To aetanuzamnust yKpyImHEHHOM
CTpYKTyphl paboT. B nporecce cozganust UCP cTpykTypupyeTcst u onpenensercs
coaepxkanue Bcero npoekra. Ha pucynke 16 npencrasnena UCP niia BeimonHeHUs

MarucCTepCKON JUCCEPTALUU.

57



CocTapieHHe H VTBCDAJICHHD

- HaVHHOT? 331aHHA
[LoaroToEHTEIEHEIL =

aTarn

Ilozoop H HIyUeHHE
MATEPHAJIOE II0 TEME

AHanH
HCXOIHBIX JaHHEIX

HecnegoBaERe H aHATTHI Brioop MeToaa
IpeTMeTHOH 00macTH BBINOTHEHHA PA0OTH

KaneHaapHoe NIIaHHPOBAHHEE
paboT 1o TeMe

CpTaHA

G

JHG

Marnereperast

Pazpatorka

TeopetHyeckse H MATEMATHIECKDH MOIETH
JRCIIEPHMEHT ATEHEIE

HCCICTOEAHHAT

[TpoBepka MoZeTH
HA 3JeKBATHOCTE

AnamH:

PEIVIIETATOR prO']'I»I

OmnpegeleHHs UeIeco00PazHOCTH
nposegeEra HIP

ObobmenHe H
OICHEA PCIVIIETATOE

CocTagneHHe NOACHHTEIRHOH
sanuckH K BKP

OoprTeHnEs DOACHETEILHOH
zarmuckl K BKP mo M'OCTy

Pucynox 16 — Mepapxudeckasi CTpyKTypa padoT MpoeKTa

Takum 00pazom, Mbl CHOPMUPOBAIM HEPAPXUUYECKYIO CTPYKTYpy padoT
MPOEKTA JIsl BHIMOJHEHUS! JaHHOW MarucTepCKOM AMCCepTalMy, OHa MOMOXKET B
MOCJIEI0BATEILHOM UCIIOJHEHUHU MTOCTABICHHBIX 3a/1a4.

3.3.2 CTpykrypa padoT B paMKax HAYYHOTI'0 MCCJIeT0BAHUSA

Tpynoemkocts BbimosHeHUss BKP onenuBaercss sKCHEpTHBIM IIyTEM B
YEJIOBEKO-IHAX M HOCUT BEPOATHOCTHBIM XapakTep, T.K. 3aBUCUT OT MHOXKECTBA
TPYZHO YUUTBHIBAEMbIX (PAKTOPOB.

JIJisi  BBITIOTHEHHSI HAYYHO-HCCIIEOBATEIIbCKOW paboThl  (opMUpYyETCs
paboyast rpyIia, B COCTaB KOTOPOH MOTYT BXOJIUTb:

— PykoBoautens npoekra (P);

— Nnxenep (maructpanr) (N).

Ha cnenyroiem arane cocTaBiisieTcsi epedeHb padOT B paMKax MPOBEACHUS

HAaYYHOI'O HCCJICJOBAHUS, a4 TAKIKC ITPOBOAUTCA PACIIPCACIICHUC HCIIOJTHUTEJICH 10
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BUJIaM paboT. [IpuMepHbIil MOPSAOK COCTABICHUS ITANOB U paboT, pacipeaesieHue

WCIIOJTHUTENIEH 110 JaHHBIM BHUJIaM paOOT MpUBE/IeH B Tabiuiie 15.

Tabmuma 15 — Kommeke paboT 1o pa3paboTke mpoeKTa

OCHOBHBIE 3TaIbl Ne | Coneprxanue pabot JloKHOCTD
WCIIOJIHUTEIIS
[ToaroToBUTENbHBIM I | CocraBnenue u yTBepxKIeHHE Hay4dHOro | PykoBogurens
3a/1aHus
2 | [loxGop u n3ydeHne MaTepuaioB 10 TeEME WNuxenep
HccnenoBanue u ananus | 3 | AHaIU3 HCXOJHBIX TaHHBIX WNuxenep
MpeAMETHOMN 001acTi 4 | Beibop MeTo/1a BEITIOJIHEHHS pa0OThI PykoBonurens
HNnxenep
5 | Kanennapuoe rianupoBanue padot no teme | Mmxenep
Teopernueckue u| 6 | PazpaboTka MaTeMaTHU4eCKOU MOJCIIH HNnxenep
JKCIEPUMEHTAIbHbBIE 7 | IlpoBepka Mojienin Ha aJIeKBaTHOCTh Nuxenep
UCCIIEIOBaHUS
O6oOmienne u omeHka | § | AHaJIHM3 pe3ysbTaTOB PabOTHI PyxoBoaurens
pe3yJIbTaTOB HNnxenep
9 Onpenenenue nenecoobpasHocT | PykoBoauTens
nposenenuss HUP Nuxenep
10 | CocraBneHue TOSCHUTENBHON 3amucku K | MHkeHep
BKP
11 | Odbopmienne noACHUTENbHONW 3amucku K | MHxeHep
BKP no I'OCTy

Ha nanHOM 53Tare Mbl COCTaBHIIM MEpPEYeHb padOT B paMKax MpPOBEACHUS
HAay4YHOTO HCCIJIEIOBAHMS, a TaKXXE IPOBEIU PACHPEACICHUE HCIOJIHUTENEH IO
BUJIaM pPabOT, TaKXe OCHOBHBIE pPa0OTHI BBHIMOJHSET WHXKEHEP, PYKOBOAMTEIb

OCYIICCTBIIICT KOHTPOJUPYIOIIYHO U BCIIOMOTATCIIbHYIO POJIb.
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3.3.3 OnpeneseHue TPyJA0EeMKOCTH BbINOJHEHHsI padoT M pa3padoTka

rpaduka npoBeeHus HAYYHOI 0 UCCJIeOBAHUS

TpynoBsie 3aTpaThl B OOJBIIMHCTBE CIydaeB OOpa3yrOT OCHOBHYIO YacTh
CTOUMOCTH pa3pabOTKH, MOATOMY BaXKHBIM MOMEHTOM SIBIISIETCSI OIpECIICHHE
TPYIOEMKOCTH PabOT KaX0T0 M3 YUaCTHUKOB HAYYHOTO MCCIICIOBAHUS.

TpynoeMKOCTh BBIMIOJHEHUS HAYYHOTO HCCJCAOBAHHS  OILICHUBACTCS
OKCMEPTHBIM TYTEM B YEJIOBEKO-THSX M HOCHT BEPOSITHOCTHBIA XapakrTep, T.K.
3aBUCUT OT MHOXXECTBAa TPYJHO YYHTHIBaeMbIX (akTopoB. [[ns ompeneneHus
OXKHJaeMOoro (CpemHero) 3HA4YCHHUS TPYJOEMKOCTH WCIOJIB3YeTCSl CIEIYoIas
dbopmya:

tm,c,‘ — 3tmini _+5_2tmaxi , (1)

TJI€ fox i — OKHMJIa€Masi TPYJAOEMKOCTb BBIIIOJHEHUS i-i1 pabOThI, YETOBEKO-
JTH;

tmin i — MUHUMAJIBHO BO3MO>XKHAsi TPYIOEMKOCTb BBITIOJIHEHUSI 3aIaHHOM -1
paboThI, YETOBEKO-THU;

tmax i— MAKCUMAJIBHO BO3MOXKHAsI TPYJOEMKOCTh BBITIOJIHEHUS 3aJJaHHOM I-i
paboThl, UETTOBEKO-/IHH;

PaccunTaeM 3HaUeHUE 0KUAAEMOM TPYJTOEMKOCTH pabOTHI.

YcraHoBIeHUE JIUTCIIBHOCTHU pa60T B pa60q1/1x AHAX OCYHICCTBIIACTCS 10

bopmyie:

T, =2 2)

rae 7,; — MPOJOIDKUTENBHOCT OJHOM paboThl, pad. TH.;

Y, — YNCIIEHHOCTH UCIIOTHUTEIIEH, BBITOJIHSIONINX OJTHOBPEMEHHO OJIHY U TY
e paboTy Ha JaHHOM JTarie, 4ell.

[Ipy BBHIMONHEHUN TUIIOMHBIX pabOT CTYAEHTHI B OCHOBHOM CTAaHOBSITCS
YYAaCTHHKAMH CPABHHUTEIBHO HEOOJNBIIUX MO 00BeMy HaydHBIX TeM. [losTomy
HanOosiee yJAOOHBIM M HATJISAHBIM SIBIISIETCS TOCTPOSHHE JICHTOYHOTO rpaduka

IPOBEICHUS HAYYHBIX paboT B hopme nuarpammsl ['aHTTA.
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Juarpamma ["aHTTa — rOpU30HTAIBHBIN JICHTOUHBIH TpaduK, HA KOTOPOM
paboThl O TeME€ MPEACTABISIOTCS MPOTSHKEHHBIMM BO BpPEMEHHU OTPE3KAMH,
XapaKTEePHU3YIONTUMHUCS JaTaMU Havalla ¥ OKOHYAHUS BBITIOJTHEHUS TAHHBIX pa0oT.

st yno6cTBa moctpoeHus rpaduka, JIUTETbHOCTh KaXIIOro M3 ATAnoB
paboT W3 paboumx JHEH ClemyeT NMEepPeBeCTH B KaleHmapHbie nHU. [[ist 3TOTO
HE0OXOMMO BOCITOJIB30BATHCA (POPMYIIONt:

T;ci:Tpi'chm’ (3)

rae T, — TPOJOJDKUTENHHOCTh BBITIOJHEHUS i-i paOOThl B KaJlCHIAPHBIX
TTHSIX;

T},; — IPOIOJKUTEIBHOCTD BBIIIOJIHEHNUS i-i pabOThI B pabounx JHIX;

kyan — KODDPUIMEHT KaJICHIAPHOCTH, TpEAHA3HAYEH [JIs TepeBoja
pabodero BpeMeHU B KaJCHIapHOE.

KoaddumuenT kanengapaoctu onpenensiercs no Gopmyie:

T
k Kan = — b (4)
J T;aw - T;blx o T;tp

A€ Tan — KOJTMYECTBO KAICHAAPHBIX THEN B TOAY;

T'4;x — KOMMYECTBO BBIXOJIHBIX THEW B TOAY;

T,,p — KOJIMYECTBO MPA3AHUYHBIX JHEU B TOAY.

Paccuntannple 3HaueHUs B KaJICHOAPHBIX JHSIX MO KaXIoW padote
HEO00XOMMO OKPYTIUTH 10 LEI0ro Yyucia.

CornacHO TNPOU3BOJCTBEHHOMY KalleHJapio (s 6-AHEeBHOM paboueit
Heaenu) B 2021 roxy 365 kaneHaapHbIX AHEH, 122 BHIXOAHBIX/TPAa3IHUYHBIX THEH.

Brruucnum ko3dQuImeHT KaJleH 1apHOCTH:

k= 365 _
365122

b

PaccunTannslie BPEMCHHLIC I10Ka3aTCJIu ObLIH CBCICHBI B Ta6JII/IHy 16,

NpCACTABJICHHYIO HMIKC.
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Tabnuua 16 — BpeMeHHble moka3aTeiau OCylIeCTBICHUs KOMIUIeKca paboT

No [IpomomkuTenbHOCTE PaboT Ucnonuutenn Tyi , Tii ,
pabor tmin iy Lmaxi Loorci YeJI0BEKO | YeJIOBEKO
bI YCJIOBEKO- | YCJIOBEKO - | YECJIOBEKO - -AHH -AHA

AHA JHHA JHU
1 1 5 3 P 2 3
2 11 17 13 14 13 20
3 2 9 5 41 5 7
4 5 7 6 P, 1 3 4
5 1 3 2 nu 2 3
6 11 17 13 14 13 20
7 1 1 1 nu 1 1
8 4 6 5 P, U 5 7
9 5 7 6 P, U 3 4
10 5 10 8 nu 8 12
11 2 5 3 41 3 5
Uroro: 57 86

Ha ocnoBanuu Tabmuiel 16 cocTaBieH KaleHAApHBIM IIaH-rpaduk,
MOKA3bIBAIOIINN MPOJOJDKUTENHHOCTh BhIMoJHEHUsT pador BKP. B pesynbrare
IUIAaHUPOBAaHUS Tpaduka, NPOJOJIKUTEIBHOCTh padOT paBHa TPEM MecslaM
(pucynok 17).

KpacHbiM 1BETOM Ha puUCyHKE 0003HAa4YeHbl pPabOTHI, BbHIIOJIHEHHbIE

PYKOBOJAUTCICM, CHHUM — PYKOBOJAHUTCIICM N HHKCHCPOM, 3CIICHBIM — MHKCHCPOM.
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01.03.2020 11.03.2020 21.03.2020 31.03.2020 10.04.2020 20.04.2020 30.04.2020 10.05.2020 20.05.2020 30.05.2020

1.CocTaBnexme M yTEERAEHHE TEXHHYSCKOTD 32AaHHA .
2 NMogSop v H3Y4EHHE MATEPHAN0E No Teme
3 AHANHS MCXOAHBIX AFHHBIX
4 Boifop METO43E BEINCAHEHHA paBioTy -
5.KaneHpapHOe NAaHKMPoBaHKE padoT no Teme
6.PaspalioTka MATEMETHYECKOH MOOENM

7.MpoBepKa MOAENK HA 3AEKBATHOCTL

B.AHanWz pesyasTaTos pabioTe -

S.0npegeneHue LenecoofpasHocT npoeedeHra HUP -
10.CocTaEneHME NOACHWTENEHOM 3anMckK K BHP

11.0dopmneHre NOACHWTENLHOR 3anwckK K BEP no MOCTy

Pucynox 17 — Kanenaapubiii uian-rpaguk BbIIOTHEHHUS padoT (quarpamMmma

["anTTa)

Takum 00pa3om, MBI OMPENETWIH TPYJAOEMKOCTh BBIOTHEHHUS PAbOT U
pa3paboTanu KaJeHIapHbIN IaH-TpaduK MPOBEACHUS MAarUCTEPCKON TUCCePTaAlAN
no teme. [lo HEMy MOXHO YBHJIETh, YTO CaMbl€ MPOJOIKUTEIBHBIC TI0O BPEMEHU
paboThI — 3TO MOM0Op M M3yueHue MarepuanoB mo teme (20 mHei) u pa3paboTka

MatemaTudeckou mojenu (20 queit).

3.3.4 BrogxkeT HAYyYHO-TEXHUYECKOT0 MCCJIeIOBAHUSA

ITpu mmanupoBanuu Oromxera HTU nomkHO OBITH 00€CIIEUEHO MOJIHOE U
JIOCTOBEPHOE OTPAKEHUE BCEX BUIOB PACXOJ0B, CBA3AHHBIX C €0 BHINOJIHEHUEM. B
npouecce popmupoBanus 6roxera HTU ucnonb3yercs cienytomas rpyninapoBKa
3aTpatT MO CTAThSIM:

— ChIpbe, MaTepuasibl (32 BBIYETOM BO3BPATHBIX OTXOJIOB), MOKYITHBIE
u3jaenus ¥ noryhadpuKkaThl;

— OcHoBHas 3apaboTHas TIATa;

— OTuucneHus Ha COLIMAIbHBIE HYK/IbI;

— Haknamusie pacxozpl.
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3.3.4.1 3aTpaTbl Ha MaTepPHAJIbI

JlaHHas CTaThs OTpaKaeT CTOMMOCTh BCEX MaTEPHAIIOB, UCIIOJIb3YEMBIX ITPH
pa3paboTKe TPOEKTa, BKJIIOYAs PAcXoJbl Ha WX MPUOOpEeTeHHWe U JOCTaBKy. B
MaTepHabHBIC 3aTPAThl, TOMUMO BBINICYKA3aHHBIX, BKIOYAIOTCS JOMOJHUTEIHHO
3aTpaThl HA KAaHIEISPCKUE TPUHAIIICKHOCTH, TUCKH, KapTPUHKH H T.11. OHAKO MX
y4eT BEJIETCS B JAaHHOM CTaThe TOJIBKO B TOM CJydae, €CJId B HAy4YHOW OpraHu3aluu
WX HE BKIIFOYAIOT B PacXoJibl Ha WCIOJIb30BaHUE OOOPYAOBAHMS WM HaKJIAIHBIC
Pacxo/ibl.

MarepuanbHple 3aTpaThl, HEOOXOJAWMBIC IS JaHHOW pa3pabOTKH,
3aHOCSTCA B Tabnuiry 17.

Tabnuna 17 — MarepuaiibHble 3aTpaThl

HaumenoBanue Ennnuna KonnuectBo Ilena 3a en., | 3arparsl Ha
U3MEPECHUS pyo MaTepHuabl
(3w, pyo.

Bbymara, popmat A4 | Ilauka 1 310 310
Kanuenspckue It 1 250 250
MIPUHAJICKHOCTH
HoyTtOyxk [T 1 35000 35000

Hroro: | 35560

Ha JAHHOM 3Tall€ MbI paCCUUTAIM MAaTCPHUAJIbHBLIC 3aTPAaThl, HCO6XOI[I/IMBIC

JJI. IPOBEJICHUSI HAYYHO-TEXHUYECKOTO HccienoBanusa. OHu cocTaBisitor 35560

pyo.

3.3.4.2 OcHoBHas 3apa0doTHasi mIaTa

Benuunna pacxofoB mo 3apaOOTHOM IjIaTe€ OIpPEAEseTCs UCXOAS U3
TPYJIOEMKOCTH BBIMOJHSAEMBIX PA0OT U JACUCTBYIOIIEH CHUCTEMBI OKIIAJOB U
Tapu@HBIX CTaBOK. B cocTaB OCHOBHOM 3apaO0OTHOM IJIaThl BKJIIOUAETCS MPEMHS,
BbIIUTaUMBaeMasi €XKeMecsiuHo U3 poH1a 3apaboTHOM miatel B pazmepe 20 — 30 % ot

Tapuda wim okiaaa.
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Cratbsi  BKJIIOYAET OCHOBHYIO  3apa0OTHYI IJIaTy  paOOTHHUKOB,
HEIMOCPEJICTBEHHO 3aHAThIX BbinosHeHueM HTH, (Bkiroyas mpemMuu, IOIUIaThl) U

JOTIOJTHUTENBHYIO 3apaboTHYIO TUIATY:
C3n = 30(:1—1 + 3;{011 > (5)

r71e 3ocn — OCHOBHAS 3apabOTHAS TJ1aTa;

310n — JOTIOTHUTENIbHAS 3apaboTHAs TJIaTa.

OcHoBHas 3apaboTHas 1maaTa (3ocs) PYKOBOAUTENS (JTaOOpaHTa, MHXKEHEPA)
OT mpeAnpusTUs (MPU HATMYUNA PYKOBOIUTENS OT MPEANPHUATHS) PACCUUTHIBACTCS
o cieayromieit popmyre:

3OCH = 3ZLH ’ Tpa6 s (6)

r7i€ 3ocx — OCHOBHAs 3apab0THAs I1aTa OJHOTO pabOTHHKA,;

T, — TPOAOIKUTETBHOCTh PabOT, BBIMOJHAEMBIX HAyYHO-TEXHUYECKHM
paboTHUKOM, pad. IH.;

3 — CpeaHeIHeBHAs 3apa0oTHAas IJ1aTa padoTHUKA, PYyO.

CpennenHeBHas 3apabOTHAS TUIaTa PACCUUTHIBAETCS 1O (OpMYyJIE:

_3,'M
m F ’ (7)

a

3

rjae 3y — MECSAYHBIN TOJPKHOCTHOM OKJ1aJ paOOTHUKA, PYO.;

M — KonMuecTBO MecALeB paboThl 6€3 OTITyCKa B TEUECHUE T0/1a;

F, — neictBuTenbHBId TOA0BOM (oHI pabodyero BpeMEHU HAyUHO-
TEXHUYECKOTO TIepcoHana, pad. IH.;

M — KoHMuecTBO MecAleB paboThl O3 OTITyCKa B TEUECHHUE TOA:

npu oTnycke B 24 pad. nus M = 11,2 mecsna, 5 — AHEBHAsI HEACIS;

npu oTmycke B 48 pab. nueit M = 10,4 mecsina, 6-1HEeBHAs HEEIIS.

Ta6nuna 18 — bayanc padodero BpeMeHu

[TokazaTenu pabouero BpeMeHH PykoBogutens HNnxenep
Kanengapnoe uncio gueu 365 365
KonnyecTBo HEepabounx gHEH 122 122

— BBIXOJIHBIC JTHU

— Mpa3IHAYHbIE THU
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BpEMEHU

[Totepu paGouero BpeMeHH 48 48
— OTIIyCK - -

— HEBBIXOJBI 110 0OJIE3HN

JlelicTBUTENnbHBIA T0JJ0BOM (oHI pabouero 195 195

MecsuHbIi TOKHOCTHOM OKJIa] paOOTHUKA:

3y =3; '(knp "’kﬂ)'kp,

rjae 35 — 6a30BbIN 0K, pyo.;

(8)

kup — IpeMUaNbHBINA KOAPPULUMEHT, onpenensercs [lonoxennem o0 omate

Tpyaa,

ky — ko3 durmenT goriat u HaadaBoK cocTaBiseT npumepHo 0,2 — 0,5;

ky, — pailoHHbIN K03 duuent, paBubli 1,3 (11 r. Tomcka).

Pesynbrar pacueToB 3apabOTHBIX MJIAT MPeACTaBiIeH B Tadauie 19.

Tabnuna 19 — Pacuér ocHOBHOM 3apabOTHOI MaThl

Hcnonaurenu 36, py0 kp 3w, pyO 3m, pyo Ty, nau 3ocn, PyO
PykoBoaurens 35120 1,3 45 656 2374,11 18 42733,98
Umxenep 12 000 1,3 15 600 811,2 83 67329,6
Hroro: | 110063,58
Takum 00pa3oM, MbI pacCUMTAId OCHOBHYIO 3apa0OTHYIO IUIaTy

HCIIOJIHUTEICH JaHHOI'O HAaY4YHO-TCXHHYCCKOI'0 HCCICAOBAHM. O6HIaH CyMMa

3apabOTHOM TIJIaThl yYaCTHUKOB TpoekTa coctasisieT 110063,58 pyo.

3.3.4.3 OTunc/jieHus1 BO BHEOIOXKeTHbIE (DOH/IBI

Otunciienus BO BHEOIOKETHBIC (OHABI SIBISIOTCS OOS3aTEIHHBIMH IO

YCTaHOBJIEHHBIM 3aKOHOJATENLCTBOM Poccuiickonn denepanmu HoOpMaM OpraHam

rocyaapcTBeHHOTo cormaibHoro crpaxoBanus (PCC), nencuonnoro ¢gouna (I1D)

U MeauiMHCKOro crpaxoBanust (POOMC) ot 3aTpaT Ha omIaTy Tpyaa paOOTHUKOB.

Benuunnaa oTyncieHuii Bo BHEOOKETHBIE (DOHIBI ONIPESAeTCS UCXOS U3

cienytomen GopmyIIb:
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1€ Kgues — KOIPHUIIMEHT OTUMCIICHUN HA YIUIAaTy BO BHEOIOIXKETHBIC (DOH/IBI
(nencuoHHbIN HoHI, HOHI 00513aTEIIBHOTO MEIUIIMHCKOTO CTPAXOBAHUS U TIP.).

Koadduiment otunciaenuit Ha ymiaaTy BO BHEOIO/KETHbIE (DOHIBI paBeH
30,2%.

OTtuncnenus Bo BHEOIOHKETHBIE (POHIBI IpecTaBieHbl B Tabuie 20.

Tabmuma 21 — OTuncnenust BO BHEOIOKETHBIE (POHTBI

HNcnonaurenu OcHosnas 311, py0
PykoBoguTens 42733,98
WNuxenep 67329,6

Koaddunment oruncnennit Bo BHeOrxeTHbIE Porabl | 0,302

Hroro: | 33240

B nanHOM moppa3zaene Mbl pacCuMTald OTYUCIEHHUS BO BHEOIOJKETHBIC
GoHIBI,  KOTOpBIE  SBISAIOTCS ~ 00A3aTE€NbHBIMH 10  YCTaHOBJIEHHBIM
3aKkoHoAaTenbCcTBOM Poccuiickon denepanny HOpMaMm OpraHaM rocyIapCTBEHHOIO
cormanbHoro crpaxoBanus (PCC), nencuonnoro gonaa (I1D) u MeaUIIUHCKOTO
ctpaxoBanust (OPOMC) ot 3arpar Ha omary Tpyna paboTaukoB. Cymma

OTYMCJICHUH BO BHEOIOKEeTHBIE (oHABI cocTaBisieT 33240 pyo.

3.3.4.4 Hakaanble pacxoabl

Haxmansele pacxoasl y4YUTBIBAKOT IIPOYME 3aTpaTbl OpraHU3alUd, He
IIONABIIME B IPEABIAYLIME CTaTbU PACXOJOB: I€4aTb M KCEPOKONMPOBAHUE
MaTepUaJIOB MCCIENOBAHUS, OIIaTa YCIYI CBS3H, JJIEKTPOIHEPTHH, IOYTOBBIE U
TenerpadHble pacxosl U T.J.

Tax xak paboTa Mpou3BOAUIACH TOJIBKO C UCIIOIH30BAaHUEM IIEPCOHATBHOTO
KOMITBIOTEPA, BCE HAKIIAJHBIE PACXObl COCTABIISAET IUIATA 34 JIEKTPOIHEPTUIO U
uHTepHeT. B pacuérax OyaemM yuyuThIBaTh, UYTO MOIIHOCTh KOMIIbIOTEpA

pykoBoauteis paBHa Ppy = 0.1 kBT, MOIHOCTE KOMITBIOTEPA UCHIOJHUTENS — Py
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= 0,1 xBt. Takxe yuutpiBacM OJIMHAKOBYIO IIJIATy 3a HHTEpHET S, = 350 py6/™mec.

TOFI[& Impu 8-4acoOBOM pa60qu AHC HAKJIAAHBIC PACXOAbI COCTABJIAROT:
CHaKJ'I:8'(7-}"_)}11('P]Z)yK+];CH'P14CH).S3H+];/30.SI/I9 (10)

rae S,; = 5.8 py0 / kBT - 4 — ynenpHas miaTa 3a 3JeKTPOIHEPTHIO.

CrnenoBatenbHO, Cyaxn cOCTaBISIOT 3533,8 pyo.

Takum 00pazom, MbI pacCUMTAIM TUIATy 3a SJCKTPOIHEPTUIO U MHTEPHET,
KOTOpPBhIE W COCTaBJSIIOT HAKJIATHBIE pacxonbl. MToroBas cyMMa HakIaJIHBIX

pacxonoB paBHa 3533,8 pyo0.

3.3.4.5 ®opmupoBanne 0rwaxkera 3arpat HTU

Paccuntannas BenmuyMHA 3aTpaT HAYYHO-HUCCIEIOBATEIBCKOW PabOThI
SBJIIETCSI OCHOBOM UIsi (popMHUpOBaHUsI OIOPKETa 3aTpaT MPOEKTa, KOTOPhIN Mpu
dbopMHUpOBaHUN JOTOBOPA C 3aKA3UMKOM 3alMINACTCS HAyYHOW OpraHu3aifeii B
KauecTBe HWKHEro IIpejesia 3arpaT Ha pa3paboTKy Hay4yHO-TEXHHYECKOU
nponykuuu. Omnpenenenne OropKeTa 3aTpaT HA HAYYHO-HCCIEIOBATEIBCKUN
MIPOCKT MPUBENICH B Ta0iuIle 22.

Ta6nuna 22 — Pacuer Gromkera 3atpatr HTU

HanmenoBanwue cratbu CymmMa, pyo0.
1. Marepuanshsie 3aTpatel HTU 35560

2. 3arpathl 10 OCHOBHOM 3apaboTHOM muiate ucnoyiHutene remur | 110063,58
3. OTunciieHUs] BO BHEOIOKETHBIE (DOH/IBI 33240

4. HaknanHble pacxoabl 3533,8

5. Bromxert 3atpatr HTHU 182398,38

[TonBoast UTOT, MBI MOKEM CJENaTh BBIBOJ, YTO OIOKET 3aTpaT HAy4dHO-

TEXHUUYECKOTO uccieaoBanus pareH 182398,38 pyo.
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3.4 PeecTp pUCKOB IpPoeKTa

Bo Bpemsi mpoekTa CyliecTBYeT PUCK BO3HUKHOBEHHUS HEONPEHCIEHHBIX
COOBITHIA, KOTOPBIE MOTYT MOBJIEYb 3a COOON HexenaTenbHble 3¢ dexTsl. [ Takux
COOBITHI COCTaBJICH PEECTP PUCKOB, CoJiepkKaliuil B cebe 001y HHHOPMALIUIO O
HUX (Tabmuma 23). BeposSTHOCTh HACTYIJICHUS U BIMSHUE OMPENCIEHHOTO PUCKA
OLICHUBAIOTCS MO MATUOAIIFHON MIKane. YPOBEHb PUCKAa MOXET OBITh BBICOKHIA,
CpPeIHMM WJIM HU3KUWA B 3aBHCHUMOCTH OT BEPOSITHOCTH HACTYIUICHUS U CTENEHU
BJIMSTHUS PUCKA.

Ta6nuna 23 — Peectp puckon

Puck [Morenuansaoe | BepositHocts | Bimsinue | Yposens | CriocoObl VYcnosust
BO3JICHCTBUE HACTYIICHUS CMSTYCHHUS HACTYIICHUS

Vmopasnenne | Hekoppekrnbiii | 3 5 Bricokuit | Pacnipenenenue | HecormacoBaHHOCTh

MIPOCKTOM cbop obOs3aHHOCTEN | nmedcTBUE
nH(pOpMAITAN

Texunueckuit | HekoppekTHbie 3 5 Bricokuit | Uérkoe HecornacoBanHocTb
pe3yJIbTaThl IUIAHUpOBaHUE | JeiicTBuit

Bremnnit HecootsercTBue | 2 2 Huszkuit | PesepBHoe OtcyTcTBHE
IUTaHy BpeMs JTAaHHBIX

IIo pe3ynpraTaM JaHHOTO MOAPA3IENIA MOXKHO CHENaTh BBIBOJ, YTO PUCK
BO3HUKHOBEHHUSI HEOMPEIENEHHBIX COOBITHI, KOTOpPBhIE MOTYT MOBJIEYL 3a COOOM
HEe)KeNaTeNlbHble 3()QEeKThl, CYIIECTBYEeT, HO BEpPOSTHOCTh HACTYIUICHHUS €ro
MaJIOBEPOSTHA.

BriBoab! no rinaBe «OUHAHCOBBINA MEHEKMEHT, pecypcod3(dPeKTUBHOCTD U
pecypcocOepekeHue»:

1. OnpeneneHbl NOTEHIUAIBHBIE TOTPEOUTETN PE3YIBTATOB UCCIEIOBAHUS
—  pe3yiapTaThl  JaHHOW  paboTel  OynyT  HauOoyiee  MPHUBJIEKATEIbHBI
IPEUMYIIECTBEHHO /711 TOCYJaPCTBEHHBIX U YACTHBIX OAHKOB.

2. BoisBieHBI cUIbHBIE U Cl1a0ble CTOPOHBI HAYYHO-HCCIIEI0BATEIbCKOTO
IIPOEKTA, a TAKXKE €ro BO3MOXXHOCTH M BEpOSITHbIE Yrpo3bl Ipu nomomu SWOT-

aHaJin3a. HCO6XO,Z[I/IMO CAcjaTh yIIop Ha TaKU€ CHUJIbHBIC CTOPOHBI, KaK TOYHOCTD,
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HU3Kas CTOMMOCTh U NEpeo0yd4aeMOCTb MOJENH, TaK KaK MMEHHO ATH CHUJIbHbBIC
CTOPOHBI MPOEKTa CBA3aHBI C HAUOOJBIIMM KOJIMYECTBOM BO3MOKHOCTEW — 3TO
paclIMpeHne MmoKa3arejae IPOrHO3UPOBAaHUs, PA3BUTHE MPOEKTA C IIPUBIICYEHUEM
JAHHBIX KPYIHBIX OAHKOB, YJIYYIIEHHE MOJETU C TMOMOIIbIO JIPYTUX METOJ/IOB
MalIMHHOTO 00y4eHus. OTcCrofa clieyeT, 4TO pa3paboTKa MOJENU SIBISETCA
MEPCIEKTUBHBIM IPOBEICHUEM HAYYHOTO UCCIIEAOBAHMUS.

3. Onpenenena  CTENEHb ~ TOTOBHOCTA ~ HAYYHOTO  NPOEKTa K
KOMMEPLUAIN3ALMU: COIVIACHO IIOJIYYEHHBIM pe3yJIbTaTaM, MOXHO CKa3aTb, 4TO
NEPCHEKTUBHOCTh JaHHOW pa3paboTKU BbllIE cpeaHero. BeiOpan wmeton
KOMMeEpUHanu3auuu pe3yiapbratoB HTU: Toprosiisi maT€eHTHBIMU JIMIEH3USMMU.

4. OmpeneneHbl  3aMHTEPECOBAHHBIE  CTOPOHBI  MPOEKTa: OaHKU U
(¢buHaHCOBbIE Opranu3anuu. OrpaHMYeHUSIMU HayYHO-TEXHUYECKOT0 UCCIEA0BaHUS
SBISIIOTCS ~ CPOKM  BhIMONHEHWs. [lenpio mpoekra siBisieTrcss  pa3paboTka
MAaTEMATUYECKON MOJENH Ul CUCTEMBI KPEIUTHOIO CKOPUHIA, a PE3yJIbTaTOM —
OCYUIECTBJICHUE MPOTHO3MPOBAHUS JAHHOM MOJENbI0 KPEAUTOCIOCOOHOCTH
KJIUCHTA.

5. B xone niaHupoBaHMs HAYyYHO-MCCIEIOBATEIbCKUX PA0OT OIpE/IesICHbI
CTPYKTYypa U TIEpeUeHb padoT, BHITIONHIEMBIX pabodeil rpynmnoii. B nanHoM ciydae
pabouasi rpyIira COCTOUT U3 PYKOBOJAUTENS U UHKEHEPA, IITUTEIBHOCTD padoT s
pyKoBOoAuUTENS cocTaBisieT 18 mHel, a qyis uHxkeHepa — 68 gueld. beul mocTpoeH
KaJICHJapHbBIN TIaH-TpaduK Ha OCHOBE AUarpaMMbl ['aHTTa, IO KOTOPOMY MOKHO
YBUJETh, YTO CaMbI€ MPOJOJLKUTENbHBIE M0 BpPEMEHH paboThl — 3TO MoAdOp U
U3y4yeHue mMarepuaioB o teme (20 qHei) u pazpaboTka MaTEMaTUYECKON MOAENN
(20 nueit).

6. BroxeT Hay4YHO-TEXHUYECKOT0 HccieaoBanus coctaBui 18239838 pyo.
OcHOBHYI0 9acTh Or0/KeTa cocTaBuia 3apmiara pabotaukos (110063,58 py0).

7. OmnpeneneH pPHUCK BO3HUKHOBEHUS HEOIMPEACIEHHBIX COOBITHH TIpH
BbinosiHeHnn HTU: puck BO3HUKHOBEHMSI HEOIPEAENIEHHBIX COOBITUH, KOTOPbHIE
MOTYT IOBJIEYh 32 CO00M HexenarenbHbie () (PEKThI, CYIIECTBYET, HO BEPOSITHOCTD

HACTYIUICHHUA €T0 MAJIOBEPOATHA.
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8. Takum o0pa3zoM, KamuTajoBiOXKeHUs B pasmepe 182398,38 pyOis
MO3BOJISAT peaiu30BaTh pa3pabOTKy MaTeMaTHUYeCKOW MOJIENH KPEAUTHOIO
ckopuHra. CucreMa KpeAUTHOTO CKOPHUHIa MO3BOJSIET OLUEHUTh PHUCKU BBIIAYU
KpeauTa ¢  COCTaBUTh KPEAUTHBIM PEUTHMHTI KIMEHTAa Uil  [PUHATUA

COOTBCTCTBYIOIICTO PCHICHUA OaHKOM.
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4 ConnajabHasl OTBETCTBEHHOCTDH

Tema marucrepckoil auccepTali HampaBlieHa Ha pa3pabOTKy CHUCTEMBI
KPEAUTHOTO CKOPUHIA C UCIIOJIb30BAHNEM JIOTUCTUYECKON MOJAEIH.

PaccmaTtpuBaemoe pabouee mecto Haxonutcs B 427A aymutopuu 10
Kopriyca. AyaWTOpUs OCHAalleHa MNEPCOHAIbHBIM KOMIIBIOTEPOM, C ITOMOIIBIO
OpOrpaMMHOro  oOecliedeHHsi Ha  KOTOPOM  IPOMCXOAMT  pa3paboTka
MaTteMatudeckoil mogenu. Taxke pabouee MecTO cocTaBiIgeT pabouuil CTOIM, CTYII.
B mnomemeHnn MMeEIOTCS OKHA, 4epe3 KOTOPbIE OCYIIECTBISETCS BEHTHIIALUA
nomenieHus. B 3uMHee BpeMs ayauTOpUs OTAaIUIMBAETCs, YTO OOECHeurBaeT
JOCTaTOYHOE, IIOCTOSHHOE M PAaBHOMEPHOE HarpeBaHue BoO3Ayxa. Taxke

HCIIOJB3YCTCA KOM6I/IHI/IpOBaHHO€ OCBCIICHUC — UCKYCCTBCHHOC U CCTCCTBCHHOC.

4.1 IlpaBoBble ¥  OpPraHU3ANUOHHBIE  BONPOCHI  OOecmeYeHMs!

0e30macHoCTH

4.1.1 CpoeuuajbHble (XapaKTepHble VIS MPOEKTHpPyeMoil padoueit

30HbI) PABOBbIe HOPMbI TPYA0BOI'0 3aKOHOAATEJIHCTBA

B cooTBeTcTBUM € TOCYJapCTBEHHBIMH CTaHJApTaMU U TPaBOBBIMU
HOpMaMu obecriedeHus 0e30MacHOCTH MPEAYCMOTPEHA pallMOHaAIbHAS OpTaHUu3alus
TpyZJa B TEUCHUE CMEHBI, KOTOpas MpeIycMaTprBaeT:

1) anuTenbHOCTH paboueil cMeHbI He GoJiee 8 4acoB;

2) yCTaHOBJIEHUE JIBYX PErJIAMEHTUPYEMBIX MepepbIBOB (He MeHee 20 MUHYT
nocise 1-2 yacoB paboTsl, He MeHee 30 MUHYT nocje 2 4acoB padoThl);

3) obenennbIit iepepbiB HE MeHee 40 MUHYT.

PaGouee mecTo JOMKHO OBITh OPraHU30BAaHO B COOTBETCTBUU C
TpeOOBaHUSIMU CTAHIAPTOB, TEXHUYECKUX YCIOBMM U (WJIM) METOIUYECKUX
yKa3aHui 1o Oe3zonmacHOCTH Tpyla. OHO JOJKHO YAOBIETBOPSTH CIEAYIOIIUM
TpeOOBAHUSIM:

1) oOecnieunBaTh BO3MOXHOCThH Y/IOOHOTO BBITIOJIHEHUS paldoT;
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2) y4uThIBaTh GU3UYECKYIO TSKECTh PadoT;

3) yuuThiBaTh pazMepsl paboueil 30HbI 1 HEOOXOAUMOCTD MEPEIBUKEHUS B
Hel paboTaromero;

4) yuYuTHIBaTh TEXHOJOTHYECKHE OCOOCHHOCTH IIPOIECCa BBIMOTHEHUS
pabor.

HeBbimonnenue TpeOOBaHUN K PACIONIOKEHHIO M KOMIIOHOBKE pabodero
MECTa MOXET MPUBECTH K TOJYYEHHUIO PaOOTHUKOM IPOW3BOJCTBEHHOW TPaBMBI

WIN Pa3BUTHUS y HETO MPO(EeCCHOHATBLHOTO 3a00IeBaHMUS.

4.1.2 OpraHM3anMOHHbIC MEpPONPHUATHHA IPH KOMIIOHOBKe padoyei

30HBI

[Tpu oprann3anuu pabo4ero MectTa OCHOBHOM LIETIBIO ABIISIETCS 00ECIIEUEHHE
KayeCTBEHHOT0 M  3()P(PEKTUBHOTO  BBIMNOJIHEHHs pabOTbl MOpHU  MOJHOM
UCIIOJIb30BaHUU 000PYIOBaHUS B COOTBETCTBUU C YCTAHOBJIEHHBIMU cpokamiu [17].
B cBsi3u ¢ 3TuM TpeboBaHUs K paboueMy MECTy HOCST CIAEAYIOIIMM XapakTep:

1) Koncrpyxkmus paboueit meGenu (pabouuit cTo, Kpecio, MojAcTaBKa Jyis
HOT) JIOJDKHA oOecreurnBaTh BO3MOMKHOCTh WHAMBUAYATBHON PpEryJIMPOBKU
COOTBETCTBEHHO POCTY MOJB30BaTENsI M CO3/1aBaTh yAOOHYIO MO3y AJisi pabOThI.
Bokpyr 9BM nomkHO ObITH 0OecriedeHO CBOOOHOE IPOCTPAaHCTBO HE MeHee 60-
120 cm [18];

2) PexomenaoBaHHasi BEICOTa paboueii MOBEPXHOCTH CTOJIA B mpezenax 680
— 800 mM. Bricota paboueili NOBEPXHOCTH, Ha KOTOPYIO YCTaHABIMBAETCS
KJIaBUaTypa, AoxkHA ObITh 650 MM. PaGouuii cTON MOKEH OBITH HIMPUHON HE
menee 700 mm u aymHoM He MeHee 1400 mM. J[omKHO UMEThCsl MPOCTPAHCTBO IS
HOT BbIcOTOM He MeHee 600 mm, mupuHOl — He meHee 500 MM, riyOMHON Ha
YPOBHE KOJIEH — He MeHee 450 MM 1 Ha ypOBHE BBITSHYTBIX HOI — He MeHee 650
MM [19].

3) Monutop noiikeH OBbITh PacHoJIOKEH Ha YpPOBHE IJja3 orepaTopa Ha

pacctostarr 500—600 MmM. CorsrlacHO HOpMaMm, YroJ1 HaOJIFOICHHS B TOPU30HTAITBHON
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IJIOCKOCTH JIOJKEH ObITh He Oosiee 45° k Hopmanu 3kpana. Jlydiie eciid yroi 0630pa
oynet coctaBiath 30°. Kpome Toro nomkHa ObITh BO3MOXKHOCTh BRIOMPATh YPOBEHD
KOHTPACTHOCTHU U SIPKOCTU M300pakeHusl Ha 3KpaHe. JlommkHa mpexycMaTpuBaThCs
BO3MOKHOCTh PETyJIMpoBaHus 3kpana [20].

Mecto miisa paboThl Ha KOMIIBIOTEPE U B3aMMOPACIIOIIOKEHHE BCEX €ro
3JIEMEHTOB JIOJDKHO COOTBETCTBOBaTh AHTPOIIOMETPUYECKUM, (PHUIUUECKUM U
ncuxoJiornueckuM TpedboBanusiM. [lpu ycTpoiicTBe pabouero mecra yeIoBeKa,
pabotatomiero 3a I1K HeoOXoaumMo COOMIOCTH CENYIOUINME OCHOBHBIE YCIIOBUS:
HaWJTy4IlIee MECTOIOJIOKEHHE 000PYI0BaHUS U CBOOOIHOE pabouee MPOCTPaHCTBO

[21].

4.2 Ilpou3BoacTBeHHAsI 0€30MMACHOCTDH

4.2.1. AHaqu3 BpeJHbIX H ONACHBIX (PAKTOPOB, KOTOPbIE MOIYT

BO3HHKHYTb B JIA00pATOPUM NPH NPOBEACHUU UCCIAEAOBAHNI

Jlns Beibopa dakTopoB ucnoibzoBaics 'OCT 12.0.003-2015 «OnacHble u
BpeHbIC MPOU3BOICTBeHHBIE (pakTopbl. Kiaccudukanus [22]. [Tepedens onacHbIX
U BpeAaHbIX (HaKTOPOB, XapPaKTEPHBIX ISl MPOEKTHUPYEMOUM MpPOM3BOJICTBEHHOU
CpeIlbl IPE/ICTABIICH B BUJIC TAOIUIIBI 24.

Tabnuna 24 — OnacHble U BpeaHble (PaKTOPbI

®daxrtops! ('OCT 12.0.003-2015) Orambl paboT HopmaTtuBHBIE TOKYMEHTHI
g BelEs
¥ = Q)
[ToBbIIIEHHBIN YPOBEHB IIyMa + + CH 2.2.4/2.1.8.562-96 Illym Ha
pabounx MecTax, B MOMEIIECHHUSIX
KHWIbIX, OOLIECTBEHHBIX 3JaHUN U
Ha TEPPUTOPUU KHUJION 3aCTPOUKHU
HenoctaTouHass oOCBEHIEHHOCTD | + + CII 52.13330.2016 EctectBenHOE
paboueii 30HbI U HCKYCCTBEHHOE OCBEIICHHE.
AKTyanu3upoBaHHas  pEeAaKIus
CHull 23-05-95*
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[Tponomxenue Tadauibl 24

YMCTBEHHOE MEpEeHaNPsKEHUE + + P 2.2.2006-05. T'uruena Ttpyna.
PykoBOACTBO MO TMTHEHUYECKOU
orieHKe (pakTOpoB pabouei cpeabl
U TPYJOBOTO

mporecca. Kpurepun u

Kiaccu(ukanus ycioBuil Tpyaa
IlepenanpsikeHue 3pUTEIBHOTO | + + P 2.2.2006-05. T'uruena Ttpyna.
aHaIM3aTopa PykoBOACTBO MO T'MTHEHUYECKOU

orieHKe (pakTOpoB pabouei cpeabl
U TPYJIOBOTO

nporecca. Kpurepuu u

Kiaccu(uKkanus ycioBuil Tpyaa
BosnetictBue MEePEMEHHBIX | + + + CanlluH 2.2.4.3359-16
SJICKTPOMArHUTHBIX noJien CaHI/ITapHO-BHI/I,Z[GMI/IOJIOI‘I/I‘IGCKI/IG

TpeOOBaHUs K bU3UIECKUM
(dhakTopaM Ha paboYMX MecTax

[ToBbI1IEHHOE 3Ha4YeHHe | + + + Iroct 12.1.019-2017 CCBT.
HalpsDKEHUS B DJIEKTPUUYECKON Onektpobe3onacHocTh.  OOmue
[enu, 3aMbIKaHHE  KOTOPOW TpeOOBaHUS U

MOXKET TPOHM3OUTH Yepe3 Tejo HOMEHKJIATypa BUJIOB 3aIIUTHI
4eloBeKa

4.2.2 OO00CHOBaHME MEPONPHUATHII MO 3aINUTE HCCJIEA0BATENSI OT

AefiCTBHS ONACHBIX M BPeJAHBIX ()aKTOPOB

IoBbIIEHHBIN YPOBEHDb LIyMA

[IIymoBoe 3arpsi3HeHHE Cpeibl Ha pabodyeM MecTe MPUBOJMUT K CHUKCHHIO
BHUMAHHUS HCCIIEIOBATEIIS, 3aMEJJICHUI0 CKOPOCTH TICHUXUYECKUX PEAKIUM.
[ITymoBoii ¢hoH B MOMEIIEHNH BOSHUKAET M3-3a PAOOTHI KOMIILIOTEPOB, PUHTEPOB,
Teae(OHOB M CHCTEM BEHTHUISIIHH.

J1yist m30eranus BBITIIEYKa3aHHBIX TTOCIICCTBUN BO3ACHCTBUS OMTUCHIBAEMOTO
bakTopa, HE0OX0AUMO COOJIIOIaTh cleaytolue TpeboBanus, obo3HadueHHbie B CH
2.2.42.1.8.562-96 [23]. VYpoBenpr miyma Ha paboyeM MeCT€ MaTEeMaTHUKOB-
MPOTPaMMHCTOB He J0JIKeH npeBbimath 50 1bA, a B 3ay1ax 06padoTku nHbopmaIuu
Ha BBIYUCIUTEILHBIX MamKHax — 65 1bA. YpoBeHb 3ByKa U 3ByKOBOTO JIaBJIICHUS

u3MepseTcss Ha pacctosHud S0 ¢M OT MOBEPXHOCTH OOOPYIOBAaHUS M Ha BHICOTE
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MCTOYHUKOB 3ByKa. B Tabnuue 25 mpuBeneHbl NOMYCTUMbIE 3HAUEHHS ypOBHEU
3BYKOBOTO JIaBJICHUSI B OKTaBHBIX I0JIOCAX YACTOT U YPOBHS 3ByKa, CO3/1aBa€MOI0
[IDBM.

Tabnuna 25 — JlonycTuMble 3HaYEHUsT YPOBHEN 3BYKOBOTO JIaBJICHUSI B OKTaBHBIX

M0JI0CAaX YacTOT M YPOBHS 3ByKa, co3aaBaemoro [19BM

ypOBHI/I 3BYKOBOTI'O JIaBJICHUS B OKTABHBIX I10JIOCAX CO CPCAHCTCOMCTPHUICCKNMU

gactoTamu (I'1)

31,5 |63 125 250 500 1000 2000 4000 8000

YpoBHuu 3ByKa (1BbA)

86 1b |71 nb | 61 nb 54nb |49 nb |45 nb 42 nb 40 nb 38 nb

[Ipu 3HAYEHUSAX BBIIIE TOMYCTUMOTO YPOBHS HEOOXOIUMO MPETyCMOTPETH
cpeactBa uHauBuaAyanbHoU 3ammThl (CU3) u cpelncTBa KOJUIEKTUBHOM 3alllUThI
(CK3) ot myma.

CpencrtBa KOJUIEKTMBHOM 3alIUTHI: YCTPAHEHUE NPUYMH IIyMa WIIU
CYIIECTBEHHOE €Tr0 0CIa0JIeHuEe B UICTOUHUKE 00pa30BaHUs; U301 HICTOUHUKOB
oymMa OT OKpyXarouieil cpenbl  (OpUMEHEHUE  IUIYLIMTENIEH, SKpPaHOB,
3BYKOIIOTJIOMIAIOIIMX ~ CTPOUTEIBHBIX MaTepUalioB); IPUMEHEHHE CPEJICTB,
CHIDKAIOITUX IIIyM U BUOPAIIMIO HA IYyTH UX PACIPOCTPAHEHHUS.

OmauM W3  BaXHBIX NPOPUIAKTUYECKUX CPEICTB MPEAYNPEKACHUSI
YCTaJOCTH TPH JACUCTBUU IIyMa SIBJSICTCS 4YepeJOBaHUE TEPUOJOB pabOThI H
OTJIbIXA.

HenocraToyHasi 0CBelIEHHOCTH padoyeil 30HbI

HeynosnerBopuTenbHoe OCBEIIEHWE IMPUBOIUT K HAIPSHKCHUIO 3PEHUS,
OCJIA0JICHUI0 BHUMAHUS M HACTYIUICHUIO NPEXIACBPEMEHHONW YTOMJIEHHOCTH.
Ocnennenue, pe3b B IJ1a3ax W pa3apakeHUE MOTYT OBbITh BBI3BAHBI UPE3MEPHO
apkuM ocBemeHneM. CBeT Ha pabovYeM MECTe MOXKET CO37aTh CHIIbHBIC TEHU WIIH
OTOJIECKH, a TaKXKe JIE30PUEHTUPOBATH paboTaromiero. OCHOBHBIM JOKYMEHTOM I10
TpeboBaHusiM K ocBemieHHoctu sBisietcss CII 52.13330.2016 EcrtectBeHHOE M

UCKYCCTBEHHOE OcBelieHne. Aktyanusuposannas pegakius CHull 23-05-95* [24].
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B ayautopum wumeercs €CTECTBEHHOE M MCKYCCTBEHHOE OCBEILCHHUE.
EctecTBeHHOE OCBelIeHHWE OJHOCTOpOHHUE OokoBoe. OOImKEe OCBElIECHUE
CKJIaJIBIBA€TCSl U3 €CTECTBEHHOI0 MCTOYHUKA CBETA U JIFOMUHECLIEHTHBIX Jiamn. B
naboparopuu ocyiectsisiercs padota c I1K, o6padoTka pe3yapTaToB.

[Tpu pabore c IIDBM paboune cTobl cieayer pa3MemiaTth TakKuM 00pazom,
YTOOBI BUJCOTUCIUICHHBIE TEPMUHAIIBI ObLIIH OPUEHTUPOBAHBI OOKOBOM CTOPOHOM K
CBETOBBIM IIpOE€MaM, YTOObI €CTECTBEHHBIN CBET Majall MPEUMYIIIECTBEHHO CIIEBA.
OcBenieHHOCTh pabouell MOBEPXHOCTH, CO3/AaBaeMasl CBETHWJIBHMKaAMH OOIIEro
OCBCILICHHUS B CUCTEME KOMOWHHUPOBAHHOIO, JOJDKHA COCTaBlsATh He MeHee 10 %
HOPMHUPYEMOM 11 KOMOMHHUPOBAHHOTO OCBelleHus. [Ipu 2TOM OCBEIIEHHOCTh
noipkHa ObITh He MeHee 200 nk. [20]. OcBenieHne He TOKHO CO3/1aBaTh OJIMKOB HA
MOBEPXHOCTH DKpaHa.

JIIss  MECTHOTO OCBEIICHHs] pabOoduxX MECT CJeAyeT HCIOIb30BaTh
CBETWJILHUKM C HEMPOCBEYMBAIOIIMMH OTpakaTeasiMu. CBETUIBHUKHA JOJDKHBI
pacrojaraTbCs TakuM 00pa3om, YTOOBI UX CBETSIIME JIEMEHTHI HE MO ATy B TIOJIC
3peHusi paboTalomMX Ha OCBEIaeMOM paboyeM MecTe M Ha JIpyrux padbouymx
MecTax.

Pacuér  obOmero  paBHOMEpPHOTO HCKYCCTBEHHOTO OCBEIICHUS
TOPU3OHTAILHON pabouell MOBEPXHOCTH BBIMOIHSIETCS METOJOM KOd(duUIiMeHTa
CBETOBOTO IMOTOKA, YYUTHIBAIOIIUM CBETOBOM ITOTOK, OTPAXKEHHBIA OT IOTOJIKA U
creH. JliimHa momernienus A = 6 M, mupuHa B = 4 M, Beicota H = 3,5 M. BricoTa
paboueit moBepxHocTH Haa monoMm hp = 1,0 m. Cormacmo CHull 23-05-95
HEO0OXO0IUMO CO3JaTh OCBeleHHOCTE He Hike 300 JK.

[iomaap nomenieHus:

S =AxB = 6x4 =24 m? (1)

KoaddurmenTsr oTpa’keHns CTEH U MOTOJIKA COCTABIISIOT COOTBETCTBEHHO
poc = 10% u pn = 30%. Kosddurment 3anaca, yIUTHIBAIONIMKN 3arpsi3HECHHUE
CBETWJIbHUKA, ISl TOMENIEHUH C MajbiM BblAeIeHHMEM nbuin paBeH Kz =I1,5.

KoadduimenT HepaBHOMEPHOCTH J1s1 TFOMUHECLIEHTHBIX Jlamil Z = 1,1.
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BriObupaem namny aaeBHoro ceera JI/[-40, cBeTOBOI MOTOK KOTOPOH paBeH
DJIJ = 2600 nm.

BriOupaem CBETUIIBHUKH € IFOMUHECIIEHTHBIMU JTamnamu tuma OJJOP-2-40.
DTOT CBETWJIBHUK HUMEET JBE JiaMibl MoiHOcThi0 40 BT kaxnas, aivHa
CBETUJIbHUKA paBHa 1227 MM, mmpuHa — 265 MM.

WNHTerpasbHbIM KPUTEPUEM ONTUMAIBHOCTH PACIOJIOKEHUS! CBETHIIBHUKOB
SBJIIETCS] BETUYUHA A, KOTOpast AJis JIIOMUHECIIEHTHBIX CBETHUJIBHUKOB C 3aIIUTHON
pemérkoil nexutr B auanazone 1,1-1,3. Ilpunummaem A = 1,1, paccrosiHue
CBETUJILHUKOB OT NepekpbITus (cBec) he. = 0,3 M.

BricoTa cBeTuibHUKAa HaJ paboyell MOBEPXHOCTBHIO OMNpEAeNsieTcs 10
dbopmyme:

h=hy— hy, (2)
rae /i, — BbICOTa CBETWJIBHMKA HaJ MOJIOM, BBICOTa IMOABECaA, /i, — BbICOTA
paboueit TOBEPXHOCTH HAJI TTOJIOM.

Haumenblinas nonyctumasi BbICOTa MOJABECA HAJT TTOJIOM JUISI IBYXJIAMIIOBBIX
ceetmiibHUKOB OJIOP: /1, = 3,5 M.

BricoTa cBeTmibHUKAa Han paboyell TOBEPXHOCTBHIO OMPEAENSCTCS T10

dbopmyiie:
h=H-h,-h =35-1-05=2u 3)
Paccrostare Mex 1y COCeTHUMH CBETUJIBHIUKAMU WITU PSaMH OTIPEIeIsIeTCS
no popmyie:2
L=2-h=112=22u )
Yucno psaoB CBETUIHBHUKOB B IIOMEIICHUU:
(B—EL) (4—32.2)
N=— 3 41=—3  11=215~2, (5)
L 2.2

Ywucio CBETUIILHUKOB B paay:

2 2
=30 (6-522)

N, = = =297~3, (6)
[,+05 1.227+0.5
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I7Ie Y — pacCTostHue OT Kpas psaa (M).
OO111ee 9nciI0 CBETUITHHUKOB:
N=N,-N,=3-2=6 (7)
Paccrosinre oT KpaitHUX CBETHJIBHHKOB WJIH PSJIOB IO CTEHBI OMPEIEISICTCS
o gopmyiie:

2.2
=22-07 8
3 (8)

=L
3

Pasmemiaem cBetmnbHUKH B Tpu psana. Ha pucynke 18 uzoOpakeH mian

INOMCHICHUA U pa3sMCIICHUSA CBETUJIIBHUKOB C JIFIOMUHCCICHTHBIMHA JIaMIIaMU.

700 1902.5 1902.5

928
[~
|
!

4000

6000

Pucynok 18 — I1nan momeneHust ¥ pa3MelieHusi CBETUIILHUKOB C

JJIOMMHCCIHCHTHBIMH JTaMITIaMH

NHnekc nomeneHus onpeaensercs no gopmyiie:

A-B 6-4

i= = = 9)
h-(A+B) 2-(6+4)

KoadduimenT rcnonb3oBaHusi CBETOBOIO MOTOKA, MOKA3bIBAIOIIWNA Kakas
4acThb CBETOBOTO IOTOKAa JIaMIl TOMagaeT Ha pabodylo MOBEPXHOCTb, MJIs
ceeTiibHUKOB TUa OJIOP ¢ moMuHecneHTHBIMU amniamu ipu pc = 10% u pn =
30% u unaekce nomenieHus i = 2 pasexn 17 = 0.6.

CBeTOBOM MOTOK TPYMNNbl JIIOMUHECIEHTHBIX JaMIl  CBETUJIbHHKA

onpenensercs no Gopmyiie:
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_E-S-K,-Z 300-24-15-1.1

=22501M 10
T 2.N-p 12-0.44 (10)
JlenaeM pOBEPKY BBINIOJIHEHHUS! YCIIOBHSL:
O -
~10% < ———=-100% < 20% (11)

O - 2600 —2250
.q@ n.100% = W -100% =13.5%, 4TOo YAOBJIIETBOPSIET

a
YCIOBHIO.

Takum oOpa3zom, MbI MOJYYWJIHA, YTO HEOOXOAMMBIA CBETOBOU MOTOK HE
BBIXOJUT 3a Mpefenbl TpeOyeMoro auama3oHa. Temepp paccuMTaeM MOIIHOCTH
OCBETUTENBHOU ycTaHOBKU: P = 12-40 = 480 Br.

YMCTBeHHOE TMepeHANps/KeHHe M INepeHanpsiKeHue 3PUTEIbLHOr0
aHaJIU3aTOpPa

Pa3pabotka  matemaTuyeckoil  MoAenu  TpeOyeT  3HAUYUTEIbHOTO
YMCTBEHHOTO HaNpsDKEHHUS, a TakKe UIUTENIbHOW paboTel ¢ OBM, uTo cozmaer
NEpEHANPSHKEHUE 3PUTEIBHOTO aHAIW3aTOpa, PyK. OTH HArpy3Kd MNPUBOJAT K
NepeyTOMIICHUIO (PYHKIMOHAIBHOTO COCTOSIHUSI LIEHTPAJIbHOW HEPBHOW CUCTEMBI,
HEPBHO-MBILIEYHOTO aIllapara pyk.

I[Ipyu narugHeBHOM pabouedt Hemene W 8-MM  4YAacOBOM  CMEHE
IPOJOJDKUTEILHOCT  00€IEHHOTO  mepepbiBa  coctaBiger 30 MuH, a
pErIaMeHTUPOBAHHBIE IEPEPBIBBI PEKOMEHAYETCS yCTaHABIMBATh 4epe3 2 4 OT
Hayaia paboyeil cMeHbl M yepe3 2 Y 1mocie O0O0eIeHHOro MepepbhiBa
IPOJOJDKUTEIBHOCTBIO 5-7 MHUH Kaxapll. Bo BpeMs perimaMeHTUpOBaHHBIX
IIEPEPBIBOB C LIEJIBI0 CHUKEHUS HEPBHO-ODMOLMOHAJILHOTO HAIIPSKEHUSI, yTOMIICHUS
3pUTENBHOTO M JPYrMX aHaJU3aTOPOB LEJIECOOO0PAa3HO BBIMOJHITH KOMILIEKCHI
bu3NYecKuX ynpaKHEHUW, BKIIOUYas YMPAXHEHUsS IS TJa3, B MEPBON MOJOBUHE
CMEHBbI, a B KOHIIe paboyero AHs TMOKa3aHa IICUXOJOTMYECKasl pasrpy3ka B
CHeuaIbHO 000PYAOBAHHBIX MOMEILIEHUX [25].

KpomMe TOro, KOppeKTHO PEryaupoBaTh OCHOBHBIX ITapaMeTpbl MOHUTOPA
(SIPKOCTh, KOHTPACTHOCTD U TakK Jajee), a TAKKe 4acTOTy OOHOBJIEHUS (IIPU YacTOTE
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MeHblIre 75 111 r1a3a yenoBeka yctarot ObicTpee). Taxke OiaronpusiTHee JJIs ria3
MOAXO0AST MOHUTOPHI ¢ IPS MaTpunei.

Bo3saeiicTBre nepeMeHHbIX 3JIEKTPOMATHUTHBIX MOJIei

Hcnonp30BaHne MEPCOHATBHOTO KOMITBIOTEPA MOXKET MIPUBECTH K HATTMUUIO
TaKUX BPEIHBIX (PAKTOPOB, KaK AJIEKTPOMATHUTHBIE U 3JIEKTPOCTATHUECKUE IOJIA.
ONeKTpOMarHuTHble  Moyigs  00JaJaeT  CHOCOOHOCTBIO  OMOJIOTHMYECKOrO,
crenu@uuecKoro U TEII0BOr0 BO3JAEHCTBUS Ha OPTraHU3M YEJIOBEKA.

[Tomemenue s pabotsl ¢ [I9BM ¢ KuAKOKPUCTATUIMYECKUM SKPAHOM
JIOJDKHO cooTBeTCTBOBaTh TpeboBanusM CanlluH 2.2.4.3359-16 [20]. BpemeHHbIe
nomyctumble ypoBHH OMII, co3naBaembix [I9BM Ha pabouux wmecTax
N0JIb30BaTENEH MpeicTaBIeHbI B TabmIuIle 26.

Tabnuna 26 — Bpemennsie qonyctumbie ypoBHu DMII, co3naBaembix [19BM Ha

pabouux mMecTax

Haumenosanue
Jnama3on JIY OMII
apaMmeTpoB
B JIuana3oHe JactoT 5 ['1x
25 B/m
HanpsxennocTtsb -2kl
AIEKTPUYECKOTO TOJIs B JMAala3oHe 4YacToT 2
2,5 B/m
kl'1r - 400 x['1g
B JIuana3oHe 4actoT 5 ['1x
250 5Tn
I[IimorHOCTF Mar"guTHOrO | - 2 KI'
IMOTOKA B [OMAala3oHe 4YacToT 2
25 8Tn
Kl - 400 xI'11
Hanps>KeHHOCTB 3JIEKTPOCTATHYECKOTO TTOJIS 15 kB/m

3ammra YeloBeKa OT ONAaCHOTO BO3JEHCTBHS  DIIEKTPOMArHUTHOTO
U3JTyYCHHUS OCYILECTBIISIETCS CIEAYIOMIUMHU CIIOCO0aAMH:
— BBIOOp PalIMOHAIBHBIX PEKUMOB pabOTHI 000PYI0OBaHUS;

— palMOHANIbHOE pa3MelleHHe B paboueM MoMeleHuU 000pyI0BaHus;
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— CHW)KECHUE WHTCHCUBHOCTH H3JIyYEHHUS HENOCPEICTBEHHO B CaMOM
VICTOYHHKE U3ITyYCHNUS,

— DKpPaHUPOBAHUE UCTOYHHUKA.

IToBbllICHHOE 3HAYEeHHME HANPHAKEHUS B JJIEKTPUYECKOH Lenu,
3aMbIKaHHMe KOTOPO MOKeT MPOM30iTH Yepe3 TeJ10 YeJI0BeKa

ITopaxeHne TOKOM MOKET IIPOU30UTH B CIEAYIOIIMUX CIIydasax:

— IPY NPUKOCHOBEHNHU K TOKOBEIYIIUM 4acTsAM BO BpeMs peMoHTa [IOBM;

- mnpu oxHo(pa3zHOM (YHUIOJSPHBIM) KacaHHEM HEH30JUPOBAHHOTO
4eJIOBEKa OT 3€MJIM K HEM3OJIMPOBAHHBIM TOKOBEAYILIUM YaCTSIM JJIEKTPUYECKHUX
YCTaHOBOK, HAXOASAIIMXCSA 10 HANPSYKEHUEM;

- OpU NPUKOCHOBEHUH K TOKOBEAYIIMM YACTSIM, HaXOIALIUMCS TOJ
HaIIPSHDKEHUEM, TO €CTh B CIIy4ae NOBPEKACHUS U30JIALUN;

—IIPU KOHTAKTE C IIOJIOM ¥ CTEHAMH, KOTOPBIE OKA3aJIUCh 101 HAIIPSIKEHUEM;

- B CJIy4ae BO3MOXHOT'O KOPOTKOTO 3aMbIKaHHsI B BHICOKOBOJIBTHBIX OJIOKAX:
OJIOK MUTaHUs, OJIOK pa3BEPTKH MOHUTOPA.

[Tomemenne kaOuHeTa MO AJIEKTPOOE30MACHOCTH CyXO€, XOpPOIIO
OTaIUIMBAEMOE NTOMELICHUE C TOKOHEIPOBOIAIIMMH IIOJIAMHM, ¢ TemuepaTrypou 18-
21° u BnaxuocTtbio 40-50, MOATOMYy OHO OTHOCHTCS K TOMEIIEHUI0 0e3
noBbINIeHHOM onacHOCTH, corstacHo 'OCT P 12.1.019-2017 CCBT [26].

Hopmbl Ha pomycTuMble TOKM M HalpsDKEHUS IIPUKOCHOBEHUS B
AJIEKTPOYCTAHOBKAX JOJDKHBI YCTAHABIMBATBCA B COOTBETCTBUHM C IPENEIIBHO
JOIYCTUMBIMU YPOBHSIMU BO3ZJCHCTBHS Ha 4YEJIOBEKAa TOKOB M HANPSKCHUU
IIPUKOCHOBEHUS U YTBEP/KIAATHCSA B YCTAaHOBJICHHOM IOPSIZIKE.

DeKTpoOe30MacHOCTh 00ECTIeUnBAETCS KOHCTPYKLUEH 3JIEKTPOYCTAaHOBOK;
TEXHUYECKUMHU CHoco0aMyU M CPEICTBaMU 3alMThl; OPraHU3allMOHHBIMU U
TEXHUYECKUMHU MEPONPUITHIMHU.

Jiis oGecniedeHus 3alUThl OT CIy4YailHOro MPUKOCHOBEHUS K TOKOBEAYIIIUM
4acTAM HE0OXO0IMMO MPUMEHSTH CIEAYIOIIEE:

— M30JILMS TOKOIPOBOISIIMNX YaCTEW;

— 3allIUTHOC 3a3€MJICHUC,
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- 3aHYJICHUE;

— 3aIIUTHOE OTKJIFOYCHUE;

- IpeAyINpeanTeIbHasE CUTHAIU3ALMS U OJIOKUPOBKHU.

Ha pabouem mecTe 3anperiaeTcsi IpuKacaTbCsl K ThUIbHON CTOPOHE AUCILIES,
BBITHpATh IbUIb C KOMIBIOTEPA MPHU €ro BKIIOYEHHOM COCTOSIHUU, pabOTaTh Ha
KOMIIBIOTEPE BO BJIAKHOU OJEXKE U BIAXKHBIMU PYKaMH.

IToMumO 3TOro, MPOBOAUTCA PAL OPraHU3ALMOHHBIX MEPOIPUATHH —
CHelHaibHOe 00yUYeHHE, aTTeCTallus U IepeaTTeCTalHs JTUI] DJIEKTPOTEXHUUECKOTO

nepcoHajlaa, MHCTPYKTAaXXU U T. 1.

4.3 Jkogoruyeckas 0e30MacHOCThL

4.3.1 AHaJu3 BJIHMSHUS MPOLECCA HCCJIEI0BAHMS HA OKPYKAIIIYIO

cpeny

MatemaTtnueckas MoJIeiIb KPEJUTHOTO CKOPUHTA — SIBJISIETCA IPOrPaMMHBIM
QITOPUTMOM M HE HAHOCHUT Bpeia okpyxatoiei cpeae. C TOUKU 3peHUs] BIUSHUS Ha
OKPY>KaIOIIYI0 CPeAy MOKHO PAaCCMOTPETh BIMSHHE YTHUIM3ALUN KOMIBIOTEPHON
TEXHUKHU, UCIIOJIb30BAHHOM MpHU €ro pa3padoTKe.

C TOoukM 3peHHss TOTPEOJICHUS PECypcoB KOMIIBIOTEp MOTPEOIIsIeT
CPaBHUTEIBHO HEOOJIBIIOE KOJMWYECTBO B3JEKTPOIHEPTUHU, UTO MOJIOKHUTEIHLHBIM
o0pa3oM cCKa3bIBaeTCs Ha OOIIeH SKOHOMHH IOTPEOJICHUS AJICKTPOIHEPTHH B

OcI0OM.

4.3.2 O60ocHOBaHME MEPONIPUATHI 110 3ALIUTE OKPYKAOLICH CPeabl

BONpIIMHCTBO KOMITBIOTEPHOM TEXHUKU COACPKUT OCpHIUIMM, KaaMUM,
MBIIIBSK, HOJUBUHUIXJIOPU, PTYTh, CBUHEL, (PTajaThl, OTHE3AIUTHBIE COCTABHI HA
OCHOBE OpoMa M peAKO3EMENbHbIE MUHEPAJbl, KOTOPbIE HE JOJDKHBI MONAAaTh Ha
CBAJIKY IIOCI€ MCTEYEHUs CpPOKA HCHOJb30BAaHUS, a JOJDKHBI IIPABUIIBHO

yTUIU3upoBaTecs [27].
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B cnuceiBaeMOM MMyILIECTBE MOTYT COJEPKATbCA BPEIHBIC I KU3HU U
3I0POBbS UEJIOBEKA BEUIECTBA (PTYTh, CBUHEII U T.1.). B 3aBUCUMOCTH OT CTENEeHU
HEraTUBHOTO BO3ACMCTBUS Ha OKPYXAIOIIYI0 CPEely OHO MOXET ObITh OTHECEHO K
OJIHOMY U3 KJaccoB omacHbiX o0Txoja0B (cT. 1, 4.1 3akona Ne &9-D3).
Obe3BpexkuBanue U pazmelieHue otxoaos [ — [V kimaccoB onacHOCTH MPOBOASATCS
OpraHU3ALMAMYI, UMEOLIIUMU JULEH3UIO Ha OCYIIECTBICHHUE 3TOU 1EATEIbHOCTH.

[Topsimok otHeceHusa oTxonoB I — IV KiIaccoB OMACHOCTH K KOHKPETHOMY
KJIacCy YyTBEpKIEH mnpukazoM Munnpuponsl Poccum ot 05.12.2014 Ne 541.
[Ipukazom Pocmpupoanamzopa ot 22.05.2017 Ne 242 ytBepxkacH (enepanbHbIN
KJ1accuuKalMoHHbIN KaTanor oTxo0B (PKKO).

Taxkum obOpazom, yupexaenne Ha ocHoBaHuu DOKKO moxker ompenenuTs
KJIaCC OMacHOCTH OTX0J0B. KommnbeloTepsl (CHUCTEMHBIN OJOK, MOHHUTOD,
KJIaBUaTypa), YTpPAaTUBIIUE MOTPEOUTETbCKUE CBOICTBa, oTHOcATcs K IV kiaccy
OMMACHOCTU (MajoomnacHble OTXOAbI). BbITOBas TEXHHKA, OTXOJbl JEPEBSIHHOMN
opucHoil mebenu Takxke OoTHocsTcs K IV kimaccy omacHocTH, OTXOAbl MeOenu
JepeBsiHHOM 0(DHCHOM (C copepKaHneM HePEeBECHBIX MaTepualioB He 6osee 10%) -
K V KJaccy OnacHOCTH.

YTunuzauuss KOMIOBIOTEPHOTO  OOOpYIOBaHUS  OCYIIECTBISIETC IO
CHelMabHO  pa3paboOTaHHOW cXxeMme, KOTopas JOJDKHAa CcoONofaThesi B
OpraHu3alusIX:

1. Ha mepBoM »Tame HEOOXOIHMMO CO3/1aTh KOMHUCCHIO, 3ajjaua KOTOpOM
3aKJII0YAETCSl B MPUHITUN PEUICHUH MO CIUCAHUIO MOPAJIbHO yCTApEBILIEH WM HE
pabouell TEeXHHKH, KaXKIblii 00paszel paccMaTpuUBaeTCsl C TEXHUYECKOM TOYKH
3pEHHS.

2. PazpabarbiBaeTcss MpHUKa3 O CIOHUCAHMM YCTpoucTB. s mpoBeneHus
OKCIEPTU3bl  MpPHUBJIEKACTCA  KBAIU(PUIMPOBAHHOE CTOPOHHEE JIMIIO WU
OpraHu3aLus.

3. CoctaBngercss aKkT YTUJIM3AllMM, OCHOBAaHHOTO Ha pe3yJibTaTax
TEXHUYECKOTO aHajn3a, KOTOPBIM MOATBEPKIAET HEroJHOCTh 00OPYIOBaHUS IS
JNAJIbHENIIETO IPUMEHEHHUS.
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4. ®opMmupyeTcst MpUKa3 Ha yTWiM3aluw. Bce comyTcTByrOmME pacxo/sl
JIOJDKHBI OTOOpaKaThCsl B OyXrajlTepuH.

5. VTunuzauuioo  OprTeXHUKH  00sA3aTeIbHO  JOJDKHA — OCYIIECTBIISTH
crenualIn3upoBaHHas pupma.

6. [Tomydaercst crienuanbHast oQUIMATBEHON (HOPMBI, KOTOpask MOATBEPAUT
YCHEUIHOCTh YHUUTOKEHHUS AIEKTPOHHOTO Mycopa.

[Tocne odopmieHuss BceXx HEOOXOAMMBIX JOKYMEHTOB, KOMIIBIOTEpHAs
TEXHHMKa BBIBO3UTCS CO CKJIaJ1a Ha epepabdartbiBaroiryio (adpuky. Bece momyuenHsie
B XOA€ IIepepadOTKM MaTepuagbl BTOPUYHO MCIOIB3YIOTCS B  Pa3IM4YHBIX
MPOM3BOJICTBEHHBIX Tpoleccax [28].

OOparmienne ¢ JIOMUHECHEHTHBIMU JIaMIIaMd B J1a0OpaTopuu JOJHKEH
OCYIIECTBIISATh CINIELUATN3UPOBAHHBIN EPCOHA, OTBETCTBEHHBIN 32 OpraHU3alUIO
U TpoBeleHHue paboT mo cOopy, XpaHEHUI0 M YTUIU3alUU OTPaOOTaHHBIX
PTYTHCOJIEPKAIIUX JIAMIT. Y CIIYTH [0 yTUIIU3aLUU MPEAOCTABIISIOTCS Ha OCHOBaHUH
KOI'CY (Knaccudukarus omneparuii CeKTopa ToCyJapCTBEHHOTO YIIPaBJICHUs) U
OKII[ 90.02.140149 (OO6mepoccuiickuii kacCUpUKaTOp MPOIYKIUH IO BHIAM
HKOHOMUYECKOU JEATEIBHOCTH).

Bce nromuHecneHTHbIE JIaMIlbl coepaT B ce0e PTyTh M OTHOCATCS K
0TX0JiaM 1-To Kj1acca onmacHOCTH (Ype3BbIYAiHO OMACHBIE OTXO/bI).

Yr1o0pl u30ekaTb DJTUX  IOCIEACTBHH  HEOOXOIAMMO  COOJIOIATh
ompezieNieHHbIe TMpaBWiia OOpalleHus ¢ PTYTbCOAEpKAIUMHU Jamnamu. Jlis
00pa30BaTeNbHbIX YUYPEXKACHUW OTH IpaBUia IEPEUUCIEHBl B CIEAYIOLINX
HOPMaTUBHO-IIPABOBBIX TOKYMEHTAX:

1. CanlluH 2.4.2.2821-10 «CanutapHO-311UAEMHOJIOTHUYECKHE TPEOOBaHUS
K YCJIOBUSIM M OpraHu3anuy oOy4eHus: B 0011e00pa30BaTeNbHbIX YUPEKIACHUIX Y,

2. IlocranoBnenue I[IpaButensctBa PO ot 3 centadps 2010 r. N 681 «O06
yTtBepxkaeHuu [IpaBun oOpaiieHust ¢ 0TX0/JaMu MPOU3BOACTBA U MOTPEOJICHUS B
YaCTH OCBETHTEIHHBIX YCTPOWCTB, DJCKTPHUUECKUX JIaMIl, HEHaJIekKarme cOop,

HaKOIIIICHHUC, HCIIOJIB30BaHUC, O6€3Bpe)KI/IBaHI/Ie, TPAaHCIIOPTUPOBAHUC )51
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pa3MmeleHre KOTOPbIX MOXKET IOBJ€Yb MPUYMHEHHE BpEAa JKU3HHU, 3JI0POBBIO
rpakJaH, Bpesia >KUBOTHBIM, PACTEHHSM U OKpY>KaIOLIeH cperey;
3. KoAIl P®, Crarbsa 8.2. HecoOmroaenue TpeboBaHMii B 00J1aCTH OXpaHbI
OKpY’Karollel cpepl Ipu 0OpallleHuu ¢ 0TXO0IaMH NMPOU3BOACTBA U MOTPEOICHUS.
C6op oTpaOOTaHHBIX PTYThCOAEPKAIIMX JIaMIl Yy THoOTpeOuTenei
0TpabOTaHHBIX PTYTHCOJACPKAIMIUX JAMIT OCYIIECTBIIIOT CHEIHUATH3UPOBAHHBIC

OpraHu3aIMH.

4.4 be30nacHOCTb B YPe3BbIYANHBIX CUTYALUAX

4.4.1 Ananu3 BepossTHbIXx YC, KoTOpble MOIryT BO3HUKHYTH B

JIadopaTopuM NpHU NPOBeICHUN UCCIIeJ0BAHNM

B  naGopatopuu  TpOBOIATCA  HMCCIEAOBAHHMS C  AKCIUIyaTaluen
IIEKTPOOOOPYI0BAHUS, UMEIOTCSI TBEPBIC TOPIOUNE MaTepUaNIbl (CTOJIBI, MKAQBI,
[1K). Bo3MOKHBIMH IPUYMHAMHU 3aTOPAHUS SIBIISIETCS] HEMTPABUIIbHAS SKCILTyaTallvs
ANEKTPOYCTAaHOBOK. [lo cTemeHM mnokapoONmacHOCTH MOMELIEHUE OTHOCUTCS K
kiaccy [1-ITa [28]. 3onsl kiacca [1-1la — 30HBI, pacnoyioKEHHBIE B IOMEIICHUSX, B
KOTOPBIX 00paIllatoTCsl TBEP/IbIE TOPIOYNE BEIIECTBA.

Hau6onee xapakrepuoit UC g momenieHus, o0opynoBaHHBIX OBM,
ABJISIETCA MOXKap.

[IprunHamMu BO3HUKHOBEHUS JaHHOTO BUaa YC sSBISIOTCS:

— BOBHUKHOBEHHUEM KOPOTKOTO 3aMbIKaHHSI B AJIEKTPOIPOBOJIKE;

— Bo3ropanuem yctpoiicts 1K u3-3a HeucnpaBHOCTH anmaparypsl;

— BO3TOpPaHUEM YCTPONCTB UCKYCCTBEHHOTO OCBEILICHHUS;

— BO3TOpaHWEM MeOeau MO TPUYUHE HAPYIICHUS TMPaBUJl TMOXKAPHOU
0€30MacHOCTH, a TakXKe€ HEMPAaBUIBLHOTO UCIIOJIb30BaHUS JOTOJHUTEIIBHBIX

OBITOBBIX AJIEKTPOIIPUOOPOB U DIIEKTPOYCTAHOBOK.
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4.4.2 O6ocHoBanue wmeponpusaTuidi mo mnpegorBpamenury YC wu

pa3padoTka nopsiika AeMcTBUS B cJyyae BOSHUKHOBeHust YC

Haubonee TtunuyHOW Ype3BbIUAWHON CHUTyaleil Al HaIIero oO0beKTa
SIBJIIETCS [10’Kap. JTa aBapuiiHas CUTYallUsl MOXKET BOZHUKHYTh B ClIydae KOPOTKOIO
3aMbIKaHUsl B TPOBOJAKE O0OpYyIOBaHUS, OOpbIBa MPOBOJA, HECOONIONEHUS MEP
NoKapHON 6€30MacHOCTH B 0uce U T. JI.

Crnenyroiye Mepbl OTHOCATCS K IPOTUBOMNOXKAPHBIM MEPaM B IIOMEILIEHUU:

1. ITomemenre JOKHO OBITH 000PYIOBAHO: CPEICTBAMH TYIICHUS ITOXKapa
(OTHETYIIUTENSAMH, SIIMKOM C IIECKOM, CTEHJIOM C IPOTHUBONOKAPHBIM
UHBEHTapeM); CpEACTBAaMM CBA3M; JOJDKHA OBITh MCIIPaBHA JJIEKTpUUYECKas
IIPOBO/IKA OCBETUTENBHBIX IPUOOPOB U ANIEKTPOOOOPYIOBAHHUSL.

2. Kaxaplli COTPYOHHMK JOJDKEH 3HAThb MECTO HAXOXKICHUS CpENCTB
MOKapOTYIIECHHUS U CPEJCTB CBSA3H; IOMHUTH HOMEpa Tee(OHOB JJIsl COOOIEHUS O
N0’KAape U YMETh MOJIb30BATHCS CPEACTBAMH MOKAPOTYILICHHUS.

[Tomenienue obecrieueHoO CpeicTBaMU MOXKAPOTYIIEHUS B COOTBETCTBUU C
HOpPMaMM M WMeTh: MNeHHbIM orHerymmrens OII-10 — 1 wmT; yraekucaoTHsINA
orHerymurtesnb OY-5 — 1 mir.

[IpunyauTenpHas 3Bakyalusi NpH [OXKape MPOUCXOJUT B YCIOBUSX
YCUJIMBAIOIIETOCS ~ JIeWCTBUSA  omacHeIXx  (axtopoB  moxkapa. Kopotkas
POJOJKUTEILHOCTh TPOIECCa aBapUITHOM SBaKyallMd JIOCTUTAETCS HAIUYUEM
aBapUMHBIX MapIIPYTOB U BBIXOJIOB, KOJIMYECTBO, Pa3MEpbl U KOHCTPYKTHBHO-
IJIAHUPOBOYHBIE PEILIEHUS KOTOPBIX PETIaMEHTUPOBAHBI CTPOUTEILHBIMUA HOPMaMU
CHuII 2.01.02-85 [30].

Jlis mpenoTBpalleHusi BOBHUKHOBEHHS MOXKapa HE0OXOJUMO MPOBOAMTH
clenyromue MnpopuIakTUYecKue padoThl, HaNpaBieHHbIE HAa YCTpaHEHUE
BO3MO>KHBIX HCTOUHUKOB BOZHUKHOBEHUS TIOXKapa:

— IEPUOANYECKAs IPOBEPKA IPOBOJKH;

— OTKJIFOYEHHE 000pyAOBaHUS PU MOKUIAHUHA Pab0Yero MecTa;

— IIpOBeICHHE ¢ PaOOTHUKAMU MHCTPYKTaXKa IO MOXKapHOM 0€30MacCHOCTH.
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Jns  yBenudeHuss yctowumBocTH momenieHus k YC  HeoOxoaummo
YCTaHAaBJIMBATh CUCTEMBI IPOTUBOMNOKAPHON CUTHAIM3ALINY, PEATUPYIOIINE HA AbIM
U Jpyrue MnpoAykTel ropeHus. OOOpyAoBaTh MNOMENIEHUWE OTHETYIIUTEISMH,
IJJAHAMH SBaKyalluH, a TaK)K€ HAa3HAYUTh OTBETCTBEHHBIX 3a MPOTUBOIIOKAPHYIO
oe3onmacHocth. CormacHo HIIb  166-97 [31] HeoOxoauMo  TPOBOIUTH
CBOEBPEMEHHYIO MPOBEPKY OTHETYyIIHUTENeH. /[Ba pa3a B roj (B JI€THUN U 3UMHUN
Nepro/) MPOBOJIUTH YUEOHBIC TPEBOTH ISl OTPAOOTKH JACHCTBUIM MPHU MOXKapE.

Omaumu U3 Hambosiee BEPOATHBIX BHUJOB YPE3BBIYANHBIX CUTYyaIuil
SBJIIOTCS TIOKAp, @ TAKKE B3PHIB HA padodyeM MecTe.

Bcesikuii paboTHUK Npy 0OHAPYKEHUU TI0Kapa T0HKEH:

1. HezameqmurenbHO COOOIINUTH 00 3TOM B MOKapPHYIO OXpaHy;

2. [lpuHATH MeEpbl 1O HBaKyalluu JIOJIeH, KaKMX-TUOO MaTepHuaIbHbIX
IEHHOCTEW COTJIaCHO TUIaHy 3BaKyalluH;

3. OTKIIIOUUTHh ANEKTPOIHEPTHIO, MPUCTYNUTh K TYIICHUIO TOXKapa
MIEPBUYHBIMU CPEJICTBAMU MOKAPOTYIICHHUS.

JlabopaTopusi, B KOTOPOU IPOBOIMINCH UCCIIEIOBAHUS, OCHAIIIEHA PYYHBIM
YIJIEKUCIOTHBIM oOrHetymmTeneM OVY-2, a Takke anTeykoll MEepBOH MOMOIIU
cornacHo tpedoBanusm I'OCT P 51057-01 [32].

B pesynpraTre mpoaenaHHoW pabOTHI MOMXHO CHENaTh BBIBOJ, YTO
colMajgbHasl OTBETCTBEHHOCTh — OTBETCTBEHHOCTh pa3pabOT4YMKa HAyYHBIX
TEXHOJIOTHIA 32 0€30MACHOCTh UX MPUMEHEHUS JIJIS JII0JIeH U OKPYIKAIOIIEH CPeIbl,
a Takke oOecrieueHre 0€30MacHOTO MPOBEICHUS UCCIEAOBAHUMN JJIS1 UCTIBITYEMBIX.

[TonydenHsie pe3ysbTaThl MCCIEAOBAHUS MPABOBBIX U OPraHU3AI[MOHHBIX
BOMPOCOB oOecreueHrss 0Oe30MacHOCTH, MPOU3BOJCTBEHHON, HSKOJOTHUYECKOU
0€30MacHOCTH U O€30MTaCHOCTH B UPE3BBIUAMHBIX CUTYAIUSAX JHOJKHBI ObITh YUTCHBI
Ipy peanu3anui pa3paboTKU MaTeMaTHYEeCKOW MOJETN KPEAUTHOTO CKOPHHTA.
OcHOBHOE BHUMaHHE HEOOXOAMMO 00OpaTUTh HA pabOTy C KOMITBIOTEPOM, KOTOPBIH

HCIIOJB3YCTCA AJIA IMMPOBCACHUS UCCICAOBAHM.
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3akJjIoyeHue

B pesynbrare uccienoBanus ObUT MPOBEIEH JTUTEPATYPHBIA 0030p MO TEME
OuHapHOM KiIaccuuKauu.

B kauecTBe McXomHOro HaOOpa MaHHBIX ObLI MCHOJIB30BaH PO3HUYHBIN
KpeAuTHbIN nopTdens 6anka u3 25 906 HaOII0ACHMI O 3aeMILMKAM, BKIIOYAIOIIUN
42 npusHaka.

[IpenBaputenbHas o0paboTKa ¥  aHaIM3 JAHHBIX  BBIOJHEH C
ucrnojs3oBanueM Python Oubnuorek numpy, pandas, matplotlib, seaborn, sweetviz
U feature selection, 1o UTOTaM KOTOPOTO OMpPEEIICH CIIUCOK 6 MIPEIUKTOPOB:

— MPOCPOYEHHBIE MECSIIBI;

— HCHOJIb30BaHUE KPEAUTHON KapThI;

— CPOK C IIECTOTO MecsIa MPOCPOUKH;

— KOJIMYECTBO OOpAICHHI B CY/I;

— KPEIWTHBIC YCIIOBUS,

— CTax paboThI.

J1y1st yka3zaHHBIX MPEAUKTOPOB MOCTPOEHBI 6 MOIEIICH:

— K-0mmxaitmmx coceneit (K-Nearest Neighbors)

— Meroa onopHbIX BeKTOpOB (Support Vector Machines)

— Jloructuueckas perpeccusi (Logistic Regression)

— Croxactuueckuit rpagueHTHbIN ciyck (SGD Classifier)

— HawugHnsrit 6aitecoBckuii knaccuduxatop (Gaussian Naive Bayes)

— HepeBo pemenuii (Decision Tree)
Jlyudiiieit MOAENbIO OKa3alach JOTUCTUYECKAS perpeccusi, mapameTpsl koTopon A UC
= 0,917, xoappunuent xuam = 0,835 u Accuracy = 0,958.

JlanpHeWmme ucciejoBaHue ObITM HAITpaBJICHBI HAa IIOCTPOCHHUE aHCcaMOJIei
MoOJIeNIeH, TydIeit KoMOrHaIuen oka3asucs ancam0ab AdaBoost Ha OCHOBE IEPEBHEB
pemienuii. JlaHHBIA aHCcamMOJIb TO3BOJMJI TMOBBICUTH KaueCTBO OWHApHOM
kinaccupukanuu AUC=0,934 (+2%), xospduument Jxunu 0,868 (+3%) u
Accuracy=0,961 (+1%).
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1 Literature Review on Credit Scoring Systems
1.1 Definition of Credit Scoring

The credit risk is a crucial factor affecting the business performance of
enterprises and banks. More importantly, extremely high credit risks may directly
lead to the bankruptcy of enterprises or banks. Hence, it is of substantial practical
significance to develop customer credit scoring models that can be used to predict
possible credit default accurately and effectively.

Customer credit scoring is a binary classification problem. In recent years,
scholars have used different classification models to deal with this problem,
including single classification models and ensemble classification models. The
commonly used single classification models in customer credit scoring include
decision tree (DT), artificial neural network (ANN), naive Bayes (NB), support
vector machine (SVM), logistic regression (LR) and so on.

Credit scoring is a set of decision models and their underlying techniques
that aid credit lenders in the granting of credit. A broader definition of credit scoring
1s a numerical expression based on a level analysis of customer credit worthiness, a
helpful tool for assessment and prevention of default risk, an important method in
credit risk evaluation, and an active research area in financial risk management.

At the same time, the modern statistical and data mining techniques have
given a significant contribution to the field of information science and are capable
of building models to measure the risk level of a single customer conditioned to his
characteristics, and then classify him as a good or a bad payer according to his risk
level. Thus, the main idea of credit scoring models is to identify the features that
influence the payment or the non-payment behavior of the customer as well as his
default risk, occurring as the classification into two distinct groups characterized by

the decision on the acceptance or rejection of the credit application [1].
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1.2 Scoring Mathematical Models

Over the past decades, logistic regression has become the standard method
of analysis in various fields where the outcome variable of interest is a discrete
binary variable. Given a training set logistic regression estimates the probability of
default, p(+1|x) for a loan x, as follows:

1
1+ exp(—(@, + @'x))’

p(+1]x)= (1)

where w is the parameter vector and the scalar wy is the intercept.

Decision tree algorithms are classification algorithms which apply a
recursive partitioning on a given data set so as to come up with a tree-like structure
representing patterns in underlying data by sorting them based on values of the
variables present in the data. Decision trees aim at partitioning the data set into
groups that are as homogeneous as possible in terms of the variable to be predicted.
The C4.5 algorithm is one of the most popular ones and uses entropy to calculate the
homogeneity within a sample to decide upon a partitioning. The algorithm then
greedily favors splits with the largest normalized gain in entropy. The tree is then
constructed by recursively repeating this procedure over the subsets created. This
method often yields a complex tree structure with many internal nodes which can
result in a solution that overfits the data, that is the model starts modelling the noise
in the data. To counter this the algorithm prunes the resulting tree after it has been
fully grown by removing nodes that have resulted from noise in the training sample.

Artificial neural networks (ANNs) are networks of simple processing
elements called neurons. Neurons are simple computational units that take an
arbitrary number of weighted inputs (optionally including a bias input) and are able
to return a single output through an activation function. The idea of a neuron can be
generalized to a multilayer perceptron (MLP) neural network by adding multiple
layers containing multiple neurons to this network, where each neuron processes its

inputs and generates one output value that is transmitted to all neurons in the
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following layer. The basic structure of a multilayer perceptron neural network has
one hidden layer and one output layer [3].

The linear regression analysis has been used in credit scoring applications
even though the response variable is a two-class problem. The technique sets a linear
relationship between the characteristics of borrowers X = {Xj, ..., X,,} and the target
variable Y, as follows,

Y=B8+BX +BX,+.+BX, +&, (2)
where ¢ is the random error and independent of X. Ordinary least squares is

the traditional procedure to estimate g=g,....,, being j the estimated vector.
Once Y is a binary variable, the conditional expectation £(Y | X') = x’8 may be used

to segregate good borrowers and bad borrowers. Since —o < x'f < o0, the output of
the model cannot be interpreted as a probability.

Genetic Programming is based on mathematical global optimization as
adaptive heuristic search algorithms, its formulation is inspired by mechanisms of
natural selection and genetics. Basically, the main goal of a genetic algorithm is to
create a population of possible answers to the problem and then submit it to the
process of evolution, applying genetic operations such as crossover, mutation and
reproduction. The crossover is responsible for exchanging bit strings to generate new
observations.

Discriminant analysis (DA) is based on the construction of one or more linear
functions involving the explanatory variables. Consequently, the general model is
given by

Z=a+BX +BX,+..+B,X,, (3)

where Z represents the discrimination score, a the intercept, f; represents the

coefficient responsible for the linear contribution of the i explanatory variable X,
wherei=1, 2,..., p.

This technique has the following assumptions: the covariance matrices of
each classification subset are equal; each classification group follows a multivariate
normal distribution.

96



Bayesian networks (BN) is based on calculating a posterior probability of
each observation belongs to a specific class. In other words, it finds the posterior
probability distribution P(Y|X), where Y = (y1, y»,..., Jx) 1s a random variable to be
classified featuring categories, and is a set of explanatory variables. A Bayesian
classifier may be seen as a Bayesian network (BNs): a directed acyclic graph (DAG)
represented by the triplet (N, E, P), where N are the nodes, E are the edges and P is
a set of probability distributions and its parameters. In this case, the nodes represent
the domain variables and edges the relations between these variables [3].

Hybrid methods combine different techniques to improve the performance
capability. In general, this combination can be accomplished in several ways during
the credit scoring process.

The ensemble procedure refers to methods of combining classifiers, thereby
multiple techniques are applied to solve the same problem in order to boost credit
scoring performance. There are three popular ensemble methods: bagging, boosting,

and stacking [4].

1.3 Logistic Regression. Basic Concepts and Advantages

Probably the most common used technique for default prediction is logistic
regression. It is employed in solving problems of assigning probability to an event
where there is binary dependent target variable to predict. The primary difference
between linear and logistic regression is the use of a binary variable as modeling
target. The main reason for continuing usage of logistic regression over other
methods of estimation is that it provides suitable balance of: accuracy, efficiency
and interpretability of the results [7].

Logistic regression is a classification algorithm used to assign observations
to a discrete set of classes. Unlike linear regression which outputs continuous
number values, logistic regression transforms its output using the logistic sigmoid
function to return a probability value which can then be mapped to two or more

discrete classes.
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In order to map predicted values to probabilities used the sigmoid function.
The function maps any real value into another value between 0 and 1 (figure 1).

1
l+e~

S(z) = ; (4)

where S(z) — output between 0 and 1 (probability estimate; z — input to the

function; e — base of natural log.

o
tn

i ° i

Figure 1 — Graph of sigmoid function [4]

Current prediction function returns a probability score between 0 and 1. In
order to map this to a discrete class, selected a threshold value or tipping point above
which will classify values into class 1 and below which classify values into class 2.

A prediction function in logistic regression returns the probability of our
observation being positive, True, or “Yes”. As the probability gets closer to 1, model
is more confident that the observation is in class 1.

The logistic regression coefficients are estimated on training dataset using
the maximum likelihood method. The maximum likelihood method is applied by
constructing a likelihood function which expresses the probability of the observed
data as a function of the unknown model coefficients. The solution for the unknown
coefficients is recognized when maximum likelihood function is maximized. The

resulting beta coefficients will agree most closely with the observed training dataset.
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Logistic regression is easy to implement, interpret, and very efficient to train.
It makes no assumptions about distributions of classes in feature space. It can easily
extend to multiple classes (multinomial regression) and a natural probabilistic view
of class predictions. It not only provides a measure of how appropriate a predictor
(coefficient size) is, but also its direction of association (positive or negative). It is
very fast at classifying unknown records. Good accuracy for many simple data sets
and 1t performs well when the dataset is linearly separable. It can interpret model
coefficients as indicators of feature importance. Logistic regression is less inclined
to over-fitting but it can overfit in high dimensional datasets. One may consider
regularization techniques to avoid overfitting in these scenarios.

A disadvantage of it is that we can’t solve non-linear problems with logistic
regression since its decision surface is linear. Logistic regression is also not one of
the most powerful algorithms out there and can be easily outperformed by more
complex ones. Another disadvantage is its high reliance on a proper presentation of
your data. This means that logistic regression is not a useful tool unless you have
already identified all the important independent variables. Since its outcome is
discrete, Logistic regression can only predict a categorical outcome. It is also an

algorithm that is known for its vulnerability to overfitting [4].

1.4 Credit Scoring Performance Evaluation Criteria

Performance evaluation criteria, such as the confusion matrix or the Average
Correct Classification (ACC) rate, the estimated misclassification cost, mean square
error (MSE), root mean square error (RMSE), mean absolute error (MAE), the
receiver operating characteristics (ROC) curve, GINI coefficient, and other criteria
are all used in credit scoring applications under different fields. The following is a
discussion of some of these performance criteria.

Confusion matrix (average correct classification rate criterion) is one of the
most widely used criteria in the area of accounting and finance (for credit scoring

applications) in particular, and other fields, such as marketing and health in general.
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The average correct classification rate measures the proportion of the correctly
classified cases as good credit and as bad credit in a particular data-set. The average
correct classification rate is a significant criterion in evaluating the classification
capability of the proposed scoring models. The idea of correct classification rates
comes from a matrix, which is occasionally called “a confusion matrix”, otherwise
called a classification matrix. A classification matrix presents the combinations of
the number of actual and predicted observations in a data-set [13].

A traditional procedure is to build a confusion matrix, as shown in Table 1,
where M is the model prediction, D is the real value in dataset, 7P the number of
true positives, F'P the number of false positives, F'N the number of false negatives
and TN the number of true negatives. Naturally, TP+FP+FN+TN = N, where N is
the number of observations. Through the confusion matrix, some measures are
employed to evaluate the performance on test samples.

Table 1 — Confusion matrix

M
D
1 0
1 P FP
0 FN IN

Accuracy (ACC): the ratio of correct predictions of a model, when
classifying cases into class {1} or {0}.

TP+TN

ACC =
TP+TN + FP+ FN

()

Sensitivity (SEN): also known as Recall or True Positive Rate is the fraction
of the cases that the technique correctly classified to the class {1} among all cases
belonging to the class {1}.

SEN __ P (6)
TP+ FN
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Specificity (SPE): also known as True Negative Rateis the ratio of
observations correctly classified by the model into the class {0} among all cases
belonging to the class {0}.

TN + FP

Precision (PRE): is the fraction obtained as the number of true positives
divided by the total number of instances labeled as positive.

I'N

PRE =—
TN + FP

(8)

False Negative Rate (FNR) also known as Type I Erroris the fraction
of {0} cases misclassified as belonging to the {1} class.

FN

FNR = ———
TP+ FN

9)

False Positive Rate (FPR)also known as Type II Erroris the fraction
of {1} cases misclassified as belonging to the {0} class.

FPR __fP (10)
TN + FP

Other traditional measures used in credit scoring analysis are F-Measure and
two-sample K—S value. The F-Measure combines both Precision and Recall, while
the K-S value is used to measure the maximum distance between the distribution
functions of the scores of the «good payers» and «bad payersy.

The receiver operating characteristic curve (ROC curve) may be
geometrically defined as a graph for visualizing the performance of a binary
classifier technique. The ROC curve is obtained by measuring the 1-specificity on
the first axis and measured the sensitivity on the second axis, creating a plane.
Therefore, the more the curve distances from the main diagonal, the better is the

model performance. Figure 2 shows an example of ROC Curve [4].
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Figure 2 — ROC Curve [4]

AUC (the area under the ROC curve) provides a single value performance
measure [0; 1] which quantifies the predictive power of the model. For perfect
discrimination AUC value is one. For a credit scoring which has purely random
discrimination AUC value is 0.5. For any other scorecard, the AUC curve will be
between 0.5 and 1 and the larger the area the better the discrimination. Any value
less than 0.5 implies that the model is getting it wrong with some consistency and
zero means the predictions are perfectly wrong.

GINI coefficient corresponds to twice the area under the ROC curve as GINI
= 2 x AUC — 1. Useless and perfect discriminations are quantified by 0 and 1,
respectively. Another possibility to calculate the model performance using the
related GINI coefficient is done by Trapezium rule. GINI also enables comparing
discrimination power results directly with other studies. By this reason we
considered it to be main criterion for choosing the final prediction model.

Kolmogorov—Smirnov (K-S) statistic is calculated using the cumulative
distribution functions (CDFs) of financial ratio values. Firstly, CDFs are computed
separately for goods and bads and the distance between these CDFs is captured using
the formula D = max|CDSgo0ds = CDSpads|- K-S takes values between 0 and 1 with

higher values indicating stronger discriminatory power [12].
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1.5 Credit Scoring Software

Statistical software packages SAS, SPSS, Statistica are widely used for
software implementation of scoring algorithms. But due to the limited capabilities
of these commercial packages in recent years, they have been replaced by the use of
open programming environments such as Python, R. In them, more algorithms can
be implemented, existing mathematical models can be updated and improved, the
use of many libraries significantly increases scoring capabilities, as well as the speed
of processing a large amount of data.

For the pre-processing step, Python and R proved to be extremely efficient.
Many of the operations could be performed using built-in functions. The scripting
nature of these languages also allowed to directly interact with the dataset.

In Python, the data is read from csv files using the pandas library, which
provides a solution for manipulating tabular data. Analyzing the dataset could
directly be performed using simple commands. Python also offers some powerful
graphical libraries and plots of variables are also easily generated in one line of code.

For quick data exploration and reports, R allows to get real fast visualizations
reports thanks to the libraries DataExplorer and esquisse, and to get a touch of the
dataset. With only one line of code, we can derive a detailed report to get a first
intuition on our data and know where to focus on during the pre-processing phase.

The pre-processing is a bit more tedious in SAS. On the other hand, if the
data initially is in SAS, it gives a strong advantage to SAS, since it eases the data
flows. For instance, it allows to quickly reparametrize the model with new data, by
simply connecting to the relevant datasets owned by the business.

SAS directly provides an algorithm for the stepwise selection with PROC
LOGISTIC. The algorithm is efficient and all the necessary statistics are included.
The stepwise selection is however fully automated and only based on significance
levels. What is more, overfitting risk is often reduced using other statistical metrics
(such as Bayesian or Akaike information criterions) and expert knowledge (expected

signs for instance).
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Different modules are providing logistic regressions in Python. The scikit-
learn module is primarily a machine learning package, and only provides the
implementation of regularized logistic regressions. While some basic indicators are
directly available, p-values have to be recalculated by the user. For these reasons,
the statsmodels module was preferred. The module is more focused on traditional
statistics, and indeed provides all the classical statistics for a logistic regression.
However, the statsmodels module does not directly provide a function for
calculating the AUC.

R provides a large range of package for modelling GLMs. The two most
commonly used libraries are stats and glmnet. The summary function returns the
regression diagnostic. Strongly significant variables are highlighted with a three-star
grade. Statistics of the residuals are also returned, as well as the model deviance.
Finally, a dedicated function produces a comparative table of different models for

the user to pick the best one [10].
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